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Abstract

Background: Adherence to computerized cognitive behavioral therapy (cCBT) programs in real-world settings can be poor,
and in the absence of therapist support, effects are modest and short term. Moreover, because cCBT systems tend toward limited
support and thus low-intensity treatment, they are typically most appropriate for people experiencing mild to moderate mental
health difficulties. Blended therapy, that is, combining direct therapist contact with cCBT or psychoeducational materials, has
been identified as one possible approach to address these limitations and widen accessto individual CBT for depression. Building
ontheinitial success of blended therapy, we explore an integrated approach that seeksto seamlessly combine face-to-face contact,
electronic contact, and between-session activities. Integration also considers how the technology can support therapists' workflow
and integrate with broader health care systems. The ultimate aim is to provide a structure within which therapists can deliver
high-intensity treatments, while also greatly reducing face-to-face contact.

Objective: The research aimed to explore patients' and therapists' views on using a system for the delivery of individual
treatment for depression that integrates face-to-face therapist contact with accessto online resources and with synchronous online
therapy sessions that alow collaborative exercises, and to establish design requirements and thus key design considerations for
integrated systems that more seamlessly combine different modes of communication.

Methods: We conducted a series of four user-centered design studies. Thisincluded four design workshops and seven prototype
testing sessions with 18 people who had received CBT for depression in the past, and 11 qualitative interviews and threerole-play
sessionswith 12 CBT therapists experienced in the treatment of depression. Studiestook place between July and December 2017
in Bristol, United Kingdom.

Results:  Workshops and prototyping sessions with people who had received CBT identified three important requirements for
integrated platforms delivering CBT therapy for depression as follows: (1) features that help to overcome depression-related
barriers, (2) features that support engagement, and (3) features that reinforce learning and support the devel opment of new skills.
Research with therapists highlighted the importance of the therapist and client working together, the impact of technology on
therapists’ workflow and workload, challenges and opportunities related to the use of online resources, and the potentia of
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technology to support patient engagement. We use these findings to inform 12 design considerations for devel oping integrated
therapy systems.

Conclusions: To meet clients' and therapists' needs, integrated systems need to help retain the personal connection, support
both therapist- and patient-led activities, and provide access to materials and the ability to monitor progress. However, developers
of such systems should be mindful of their capacity to disrupt current work practices and increase therapists’ workload. Future

research should evaluate the impact of integrated systems on patients and therapists in areal-world context.

(JMIR Ment Health 2020;7(9):€15972) doi:10.2196/15972
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Introduction

Background

Cognitive behavioral therapy (CBT) is an effective treatment
for depression [1]. To make it more accessible and widely
avallable at a lower cost, computerized CBT (cCBT)
interventions have been developed. They alow patients to
complete aset of modulesin their own time, giving them control
over their own therapy (eg, MoodGYM [2] and SilverCloud
[3]). Some cCBT packages have been endorsed by the National
Ingtitute for Health and Clinical Excellence (NICE) as part of
the stepped care pathway in the treatment of depression in the
United Kingdom, mostly to provide low-intensity treatment [4].
However, adherence to cCBT is often poor owing to low
acceptability and a lack of therapist involvement [5] and, as a
result, effects are modest and short term [6]. Moreover, cCBT
is often inflexible and does not allow identification of
conditional beliefs or detailed formulations [7] that are crucial
elements of CBT and important for those with more severe and
chronic depression [8], and for long-term outcomes [9].

“Highintensity” and “low intensity” aretermsused in the United
Kingdom to distinguish two types of mental health support.
Low-intensity interventions are generally brief, with a smaller
number of sessions, usually about six. These can be delivered
via phone or in a group setting, may use a health technology
such as guided self-help, and are typicaly delivered by a
paraprofessional. cCBT with some therapist support is offered
in UK Improving Access to Psychological Therapies (IAPT)
as one of a suite of low-intensity interventions for less severe
illnesses. High-intensity treatment is usually delivered
individually and face-to-face by a more expert therapist over
more and longer sessions (characteristically 12 1-hour sessions).
Current UK evidence does not support theideathat cCBT alone
can be an alternative to high-intensity CBT [10]. Nevertheless,
because of its structured approach, CBT is particularly suited
to the integration of computer and mobile technology with a
therapist-led treatment. Exercises that take place outside the
psychotherapeutic sessions are an important part of CBT, and
adherence to these can increase effectiveness [6,11]. Enabling
patients to complete exercises, such as worksheets online, as
opposed to doing them on paper, may improve adherence and
engagement [12], and accessing them on mobile devices may
enable discreet and convenient ways of completing them [13].
Working online with specially adapted interactive materials can
be supported by timely reminders and wider use of digital media.

https://mental .jmir.org/2020/9/€15972

Moreover, previous research has shown that real-time delivery
of CBT using instant messaging is acceptable and effective
[14-17], and there is evidence that cCBT with additional
guidance from a therapist can be as effective as face-to-face
therapy [18-20] and may save clinician time without reducing
effectiveness [21].

In recent years, blended CBT has emerged as a promising
aternative to cCBT. Blended systems combine online
components with direct contact with a therapist [22-26], and
initial evidence suggests that this approach is acceptable to
patients as a way of receiving therapy and engaging with
treatment [22,26]. Literature on blended therapy describes
different combinations of online components and therapist
contact, including the use of existing cCBT systemswith limited
feedback from the therapist [23], face-to-face therapy with
additional access to online resources [22], or a combination of
therapy sessions with online modules and mood tracking [24].
This paper not only draws on the lessons of blended therapy,
but al so takes an additional step, with focus on the devel opment
of morefully integrated systemsto support high-intensity CBT.
Rather than combining face-to-face contact with existing online
support (eg, cCCBT systems), an integrated approach focuses on
the ground up development of platforms that more seamlessly
integrate face-to-face contact, electronic contact, online sessions
and collaboration, and between-session activities. Collaborative
activities, which the therapist and patient complete together
during online sessions, and between-session activities, which
patients complete on their own, are complementary, as are
face-to-face and el ectronic contact. Integration not only includes
providing different options for how the therapist and patient
work together, but also considers how the system supports the
therapist’s workflow and how the system could be integrated
with current practices and broader health care systems. The
overall aim is to support patient engagement and provide a
structure within which therapists can deliver high-intensity
treatment, while also greatly reducing face-to-face contact.
Objectives

The overall objective of this paper is to provide design
guidelines for integrated platforms that support high-intensity
CBT. A recent systematic review found that digital mental health
technol ogiesthat show potential in randomized controlled trials
(RCTYs) are often less successful when deployed in real-world
settings, that is, as implemented (disseminated) outside of
research settings [27]. The authors conclude that thisissue can
be partialy addressed through the collection and reporting of
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implementation data on an ongoing basis. However, it can also
be addressed pre-RCT through aprocess of user-centered design
[28]. Central to user-centered design is strong evidence that the
long-term success of digital systems is greatly improved by
actively involving potential users of a future technology
throughout the design lifecycle of that technology. User-centered
design recognizes that it is not possible to fully state the
requirements of anovel digital system at the outset of the design
process. Instead it emphasizes the need for requirements to be
developed and refined on an iterative basis through active
involvement of representative users. Thisinvolvement can take
anumber of forms, including design workshops, where potential
functionalities and problems are mutually explored [29], and
the evaluation and critique of early prototype systemswith users.
Through these approaches, the resulting technology is more
able to incorporate the needs, values, and lived experiences of
potential users. The value of user-centered design in developing
digital health interventionsisincreasingly recognized [30-32],
and its use is becoming more commonplace [33,34].

The research described in this paper involved the first stage of
the INTERACT project (alarge program of research that brings
together a multidisciplinary team to develop and evaluate a
platform for delivering integrated therapy for depression). The
details of a longitudinal pilot study evaluating the near-final
version of the platform have been provided [35]. The project
will ultimately result in a large-scale multicenter RCT of the
INTERACT platform. In this paper, the overarching goal is to
explore how best to design an online platform that enables close
integration of direct therapist contact with access to online
resources. Addressing this goa resulted in design
recommendationsthat were directly relevant totheINTERACT
platform [35]. However, these design recommendations also
provide guidance that can be generalized to support the design
of other integrated systems. This generalizable guidanceis the
core contribution of this paper.

Methods

Design
The objectives in the paper are addressed through a series of

user-centered design studies with patients and therapists.
User-centered design methods differ from traditional qualitative

Stawarz et d

approaches in that potential users are actively encouraged to
make suggestions with regard to the potential design and
functionality of the system. In total, we conducted four studies.
Our first two studies (1 and 3) focused on identifying general
high-level requirements for an online platform for delivering
integrated therapy for depression. Our later studies (2 and 4)
addressed these requirements in greater detail, making use of
concrete system prototypes to develop detailed design
guidelines. Two studies were conducted with people who
received therapy in the past, which allowed us to understand
their needs (Study 1, design workshops) and test patient-facing
components of the platform (Study 2, prototypetesting sessions).
Two studies were also conducted with therapists to gather the
initial requirements (Study 3, interviews) and to validate and
explore them in greater depth (Study 4, therapy session role
plays). Figure 1 presentsthe order and length of the studies and
how they related to each other. Each study has been described
in more detail in the following sections.

The prototypes used in later studies (Studies 2 and 4) were
informed by the requirements gathered during workshops and
interviews (Studies 1 and 3, respectively). The requirements
were discussed among the research team and reported to the
development team to identify what type of functionality may
be needed, how it may work, and what types of activities will
keep peopl e engaged with the treatment. Whileit isnot possible
(owing to space congtraints) to provide full details of each design
decision, it is helpful to provide two illustrative examples of
this process. During workshops in Study 1, participants
expressed strong preferences with regard to tracking their
progress. They did not want to see how much work they still
had left to complete, but preferred to see how far they have
come. The prototypetested in Study 3 reflected thisfinding and
explicitly showed a record of past sessions and worksheets
shared by the therapist. Similarly, during therapist interviews
(Study 2) when discussing communication with patients between
therapy sessions, therapists expressed concerns over increased
workload and patients sending large amounts of messages. To
address this concern, the prototype used in Study 4 included a
platform inbox that asked patientsto choose a specific topic for
their message (eg, reschedule a session and worksheet query)
to keep it focused and reduce between-session communication

Figurel. Study flow and number of participants. The period between the studies was dedicated to the analysis of Study 1 and 3 results, and identifying
design requirements that informed the prototypes used in Studies 2 and 4. The research took place in 2017.

Design workshops

People who completed (Study 1, n=12)

CBT in the past (N=18) Prototype testing

(Study 2, n=7)

Interviews
(Study 3, n=11)
CBT therapists (N=12)
Role-play sessions
(Study 4, n=5)

Study 2
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The research was approved by the National Health Service
(NHS) Ethics Committee (Integrated Research Application
System Study I1D: 221433) and had Health Research Authority
approval.

Participants

People Who Received CBT in the Past

We recruited people who received CBT in the past through local
|APT servicesand people who had participated in earlier RCTs
conducted by members of theresearch team[9]. Thelatter group
had received oneto-one CBT as part of the trial for
treatment-resistant depression and had consented to being
contacted about future research.

Individuals eligible to take part were those aged 18 years or
older, who had a history of depression and had received CBT
for depression in the past. Excluded were those who were
currently receiving treatment from a psychiatrist for depression;
had a history of bipolar disorder, schizophrenia, personality
disorder, or substance misuse/alcohol addiction (in the past
year); or reported during the screening call that they were not
feeling well enough to attend sessions. All participants were
given an option to attend the workshops (Study 1) and/or
participate in prototype testing sessions (Study 2).

Intotal, werecruited 18 participants. Among these, 12 attended
theworkshops (Study 1) and seven attended the prototypetesting
sessions (Study 2); one person participated in both activities.
The mean age of the participantswas 48.5 years (SD 13.4 years;
range 22-72 years), and the majority (13/18, 72%) were women,
eight had participated in previous trials and 10 were recruited
fromlocal |APT services. Only four had experiencewith cCBT.
Full background details are provided in Multimedia Appendix
1.

CBT Therapists

We recruited therapists by contacting those who previously had
worked with the research team on an earlier tria [9] and
contacting clinical/service leads of local IAPT services to ask
them for their support in promoting the study to therapists

Figure 2. Example patient personas.

Stawarz et d

providing high-intensity CBT within their service (ie, treatment
that is delivered to people with medium or severe depression
over alonger time period, predominantly face-to-face, and that
focuses on both behavioral and cognitive aspects of therapy).
Wetelephoned potentially interested therapiststo provide more
details or arranged short sessionsto describe the study to agroup
of potential participants at their service. In total, we recruited
12 therapists. Among these, 11 attended the individual
interviews (Study 3) and five attended the role-play sessions
(Study 4); four attended both. The mean age of the therapists
was43 years (SD 8.8 years; range 30-57 years), and the mgjority
(13/18, 72%) were women. They were all white people. On
average, they had worked as a CBT therapist for 8.1 years (SD
5.0 years, range 3-20 years). Among them, 10 worked for the
NHS, onefor aprivate practice, and onefor both. Further details
are provided in Multimedia Appendix 2.

Study 1: Desigh Wor kshopsWith People Who Received
CBT in the Past

Materials

We created four short patient personas (see Figure 2 for
examples) to serve as prompts during workshops. User personas
are part of the user-centered design process [36-38]. They are
away to represent typical users of acomputer system and help
to empathize with target users and understand their needs. Our
personas represented peoplewith depression toillustrate varying
circumstances and reasons for treatment (they were aged 19-48
years, two were women; one had comorbid anxiety and onewas
dealing with grief), aswell as additional information about their
technical skills. Further details are provided in Multimedia
Appendix 3. They were created in collaboration with clinicians
on the research team (DK and RS) and coauthors who worked
on depression trials in the past (NW, DK, KT, and DT) to
represent arange of potential target patients who could benefit
from the system we were developing. We used them to make
it easier for participantsto draw from their own experiences of
CBT without the need to explicitly describe their own situation
and to help them reflect on how CBT could be improved for
others.

Nadia

41 years old

Unemployed, married, two children
She is unhappy in her marriage and has recently lost
her job. She can't cope, so even though she would
like to do the therapy homework and engage more
between sessions, she doesn't really have time to
focus.

Experience with technology

Expeart

Novice C\

Lucy
33 years old
Teacher, single

She's been living with depression for years, although
lately things got worse. She finds it difficult to get out
of bed every day, and so she lacks motivation and
strength to engage with therapy between sessions.

Experience with technology

Novica {}

Procedures

In Study 1, we conducted four design workshops. Thefirst two
took placein July 2017, and the discussion focused on barriers
of accessto cCBT and CBT more broadly, and how technology
could widen access. The final two workshops took place in
August 2017. They focused on engagement with therapy and

https://mental .jmir.org/2020/9/€15972

therapeutic materials, identifying barriers to engagement and
exploring how technology could help to overcome them.

The workshops were facilitated by two researchers (KS and
DT). Each workshop lasted 2 hours and was attended by three
to five people. All workshops started with a short description
of a potentia integrated platform for delivering CBT and
planned activities for the session. The attendees had the
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opportunity to ask questions, and then, written informed consent
was obtained. Participants were asked to complete a short
guestionnaire covering sociodemographic details, information
about their history of depression, and the treatment they received
in the past. After the introductions and a warm-up activity,
attendees were divided into two groups. Groups discussed the
topics specific for each workshop (ie, access to cCBT and
engagement), how they might affect the user personas, and how
technology could help to overcome barriers and support
engagement.

At the end of each workshop, each attendee received a £20 gift
voucher. With participant consent, all workshops were audio
recorded.

Study 2: Prototype Testing With People Who Received
CBT for Depression in the Past

To validate the requirements gathered as part of Study 1, we
conducted a series of prototype testing sessions. Known as
usability testing sessions[39], their aimisto identify issuesand
areasfor improvement during real-life usage scenarios. Evidence
suggests that small numbers of participants (n=5-15) are
sufficient to identify the key user-centered issuesin aprototype
[39,40Q].

Materials

Based on the results of Study 1 and prior literature, we built a
functional prototype of an online platform for delivering
integrated therapy for depression. The prototype included a
homepage that showed the time of the next session, homework
tasks, and alist showing worksheets that have been shared with
the patient by the therapist; a personal profile page with afield
for therapy goals, a library of resources listing severa
psychoeducational resources; and an “online session page” with
an instant messenger enabling synchronous communication
with the therapist and collaborative worksheet editing.
Screenshots of the prototype are presented in Multimedia
Appendix 4.

Procedures

Prototype testing sessions were conducted one-to-one with a
researcher and each lasted approximately 60 minutes. Written
informed consent was obtained from al| participants. Thosewho
had not attended earlier design workshops were also asked to
complete abrief questionnaire about their background.

To gain insights into participants thinking, sessions involved
a think aloud protocol [39], that is, participants were given
specific tasks to complete (eg, complete worksheets, send a
message to a therapist, and participate in an online therapy
session) and were asked to describe what they were thinking
while they were doing it to encourage them to comment on the
experience. To provide context for the tasks, participants were
given patient cards based on the user personas from Study 1,
which provided information about recent events and their
worries (see Multimedia Appendix 4 for more details). They
were asked to complete the tasks on behalf of these patients
rather than provide their own information to help them
generdizetheir experiences. Each session started with apractice
task to familiarize participants with thinking aloud when using

https://mental .jmir.org/2020/9/€15972
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a prototype. All sessions were audio-recorded with consent.
Each participant received a £10 gift voucher for their
participation.

Study 3: Qualitative Interviews With Therapists

Procedures

Therapists were interviewed at their workplace or at the
university; one therapist was interviewed at home. The
interviews lasted 45 to 60 minutes and were conducted by the
first author. Each interview started with questions about the
therapist’s current approach to delivering CBT for depression,
including their use of worksheets and other materials, client
engagement, and their use of technology. Thereafter, the
researcher described a potential integrated system to elicit
feedback and gather further views regarding using technology
for deivering CBT. Finaly, the researcher showed paper
prototypes [41] illustrating some of the features that could be
available in an integrated system to dlicit further feedback and
help improve the design. The paper prototypes (Multimedia
Appendix 5) were based on the literature on blended therapy
systems, existing services (eg, leso [42]), the results of Studies
1 and 2, and insights from the therapists on the research team.
They also served as a starting point for a discussion about the
use of technology to manage workload, keep track of clients
and their needs, and dea with risk. The interviews were
audio-recorded and transcribed verbatim by an external
transcription service.

For their participation, each therapist received £27. The rate
was worked out on the basis of their standard hourly rate. If
therapists were interviewed during their usual working hours,
the payment was made to their employer, but if they were
interviewed during nonworking hours, the payment was made
to them directly.

Study 4: Platfor m Role-Play SessionsWith Ther apists

To evaluate the prototype of the platform with therapists, we
conducted therapy role plays with CBT therapists. Role plays
have been successfully used to design therapeutic systems and
arewell suited to the mental health care setting [43]. Thisformat
enabled therapiststo better understand how delivering integrated
therapy could work in practice and helped to elicit therapists
tacit knowledge of therapy interactions.

Materials

Each therapist used a separate laptop during the session. To
support therole plays, we used the same prototype used in Study
2 and set up demonstration accounts with therapist and patient
information aready added, including homework tasks,
compl eted worksheets, and therapy goals. Based on the personas
from Study 1, we provided patient cards and patient scenarios.
Participants role playing “patients’ received a more detailed
scenario card that summarized eventsthat had taken place since
their last therapy session and suggested topics to cover during
the role play. The scenarios were informed by the types of
patients described by therapists in Study 3 and reflected the
main components of CBT [44]. They were approved by
clinicians (DK and RS) on the research team after running a
test role-play session during which one researcher (DT) acted
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as a patient and another researcher (DK) acted as a therapist.
All study materials, including screenshots of the platform and
patient scenarios, are presented in Multimedia Appendix 6.

Procedures

We conducted three role-play sessions (two sessionswith pairs
of therapists and one session with a therapist paired up with a
researcher [DT] who acted as a patient). Each session lasted 90
minutes and was facilitated by the first author. After obtaining
written informed consent, therapists were asked to complete a
brief questionnaire to provide information about their
sociodemographic characteristics, professional background, and
experience.

To familiarize them with the prototype, therapists were walked
through it first. Thereafter, they were given patient cards and
specific scenarios in order to role play a session. The therapist
role playing a “therapist” was given a ssimple patient card and
was able to look up patient information in the system. The
therapist role playing a “patient” was given a patient card and
ascenario card. Therapistswerefreeto run the session however
they wanted with minimum input from the researchers who
were present to take notes. They were able to pause the role
play at any timeto comment on the system, ask for clarifications,
and offer suggestions for improvements. Role plays were
followed by a discussion about therapists' experience of using
the prototype, their views on delivering therapy this way, and
their views on how a system like this could fit into their current
practice. The sessions were audio-recorded with consent. Each
therapist was paid £41 for their time; this was based on their
hourly rate. If the session was conducted during the therapist’'s
work time, we paid their employer, but if it was conducted
during nonwork time, we paid the therapist directly.

Data Analysis

Notes from the workshops (Study 1) were copied onto sticky
notes, and together with sticky notes generated by the
participants, they were used in affinity mapping [45]. To identify
key themes, all sticky notes were placed on a wall and two
researchers (KS and DT) analyzed them thematically [46] by
grouping them into clusters of similar themes and rearranging
them as the analysis progressed. At the end, each cluster was
described as a specific theme.

Notes from the prototype testing sessions (Study 2) and role
plays (Study 4) were summarized. To identify wider themes
relating to delivering therapy viatechnology and an integrated
approach, we copied session notes onto a virtual board with
interactive sticky notes [47], where three researchers (KS, DC,
and CP) used affinity mapping [45] to create clusters of notes
with similar topics and to identify key themes.

The interviews (Study 3) were transcribed, and the transcripts
were analyzed inductively using athematic approach [46]. First,
three researchers (KS, DC, and CP) read the same two
transcripts, discussed potential codes, and agreed to conduct
open coding without a predefined coding frame. Thetranscripts
were then uploaded to NVivo 11 (QSR International) for Mac,
and one researcher (KS) coded the entire data set using a
bottom-up approach, which involved coding the transcripts at
the sentence level with detail ed descriptive codes; no predefined
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coding guide was used. Codes and coded extractswereregularly
reviewed throughout the coding stage. After all transcripts had
been coded, the researchers discussed the codes and started
collating them into themes using the virtual board with
interactive post-it notes [47]. This led to the establishment of
aninitial set of themes, which were later reviewed together with
the coded extracts, which led to further changes and discussions.

While all studies were analyzed separately, in the following
sections, we report the combined results representing patients
(Studies 1 and 2) and therapists’ (Studies 3 and 4) views and
experiences.

Results

Studies 1 and 2: Findings From Design Wor kshops
and Prototype Testing Sessions With People Who
Received CBT for Depression in the Past

We identified three overlapping themes describing the key types
of features for an integrated platform for delivering CBT for
depression as follows: features that help to overcome
depression-related barriers; features that support engagement;
and features that reinforce learning and developing new skills.
They are described below with illustrative quotes.

Patient Theme 1. Overcoming Depression-Related
Barriers

Both studies highlighted participants awareness of internal
barriers inherent to people living with depression and ways of
overcoming them. As depression can makeit difficult for people
to engage with treatment, the technology for delivering CBT
for depression should provide content that is simple and easy
to find and understand, to reduce these barriers.

For me, | would like it to be simple, not too many
things going on [..] Non-busy, non-frightening,
taking it in chunks, so you can absorb theinformation
fairly easily. [Patient #14, 46-year-old female;
prototype testing]
Drawing from their past experiences, participants highlighted
the danger of becoming overwhelmed and thus the need to
manage expectations, to release materials as and when they
become relevant and needed.

When we're depressed, we don’t always feel like
exploring. [Patient #15, 59-year-old female; prototype
testing]
Participants emphasized the importance of positive framing.
With CBT's focus on anayzing and reframing negative
automatic thoughts, being able to, for example, record positive
events, emphasize their goal's, and see what they have achieved,
was seen as important to motivate users and help them cope.

You' ve got there [a field to complete that asks] ‘what
you want to get out of therapy’ which | thinkisamore
positive than asking ‘what are you struggling with’
[...] It's much more positive to have it that way and
| think every time you' ve gone to your profile page,
you don't want to be reminded of the things you're
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struggling with. [Patient #16, 39-year-old male;
prototype testing]

Patient Theme 2: Supporting User Engagement

Workshop participants thought that the most important part of
CBT was the relationship with the therapist; therefore, the
features supporting mutual understanding and trust, as well as
enabling the collaborative aspects of therapy (eg, completing
worksheets together) were key to engaging people.

| would like some reassurance that I’ mnot just doing
thisand it’s been read. You should probably get some
feedback and know that somebody will be listening,
[that] it's not just going to cyberspace. [Patient #1,
63-year-old female; workshop]
Participants from both studies thought that enabling
personalization and customization were important in supporting
engagement, as they helped to identify with the treatment and
made it more relevant. Allowing users to add their own notes
and providing materials relevant to their situation were all
mentioned asimportant factorsin keeping people engaged with
CBT.

| want MY personal page so that you know you' re not
on just some general CBT page, you're on your
personal pagethat showswhat |’ ve already done and
where | am. [Patient #6, 52-year-old female;
workshop]

Participants also emphasized the importance of features that
help people stay on top of their treatment, for example,
remindersto complete ahomework task or prepare for the next
therapy session. They also wanted to be able to track progress
and be able to see how far they have come since the beginning
of therapy.

| liketheideathat | can track where you are and how
much you have done. It's not really how much you
haveto do, it's about validating that you’ ve donefit]
[Patient #3, 59-year-old female; workshop]

Feedback was mentioned as key in supporting engagement.
Participants felt that it should be two-fold as follows: the
therapist should be able to provide personalized feedback, and
on another level, an automatic built-in feedback mechanism
that confirms task completion would also be helpful, as users
would know that their actions have been saved and
acknowledged.

You could give people anincentive, a|...] reward for
just having done the thing. And then we wanted to
distinguish that from getting feedback from therapist
on what you' ve done, which isa bit different that just
having done it. Automated rewards and proper
feedback. People need both of those things in order
to stay motivated. [Patient #3, 59-year-old female;
workshop]

Patient Theme 3: Supporting Learning and Acquisition
of New Skills

Participants argued that to be effective, the technology should
support the acquisition and maintenance of new skills. They
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believed that accessto resources (eg, relevant reading materials
or videos) would be crucial in supporting therapy. It would also
allow peopleto revisit topics covered in earlier therapy sessions
or after the therapy has ended.

| think CBT is not a one-off thing, | think it's
something you can use on and on and on, and if
you've got this [...] you can go back and see and
revisit things, because life goes round and round in
circles, really, and | think that's something quite
useful. [Patient #14, 46-year-old female; prototype
testing]

Participants believed that contact with the therapist was key in
learning these skills, although there was no consensus with
regard to the best way to contact the therapist. While some
participantswould prefer to receive therapy face-to-face, others
liked the flexibility the online setting offered. The majority,
however, agreed that meeting the therapist at least at the
beginning is important to establish rapport and build the
relationship.

| think you need to meet people and when you're
feeling vulnerabl e you need to understand how people
convey themselves over email and over telephone.
When you're very emotional, you always take the
worst-case scenario, so | think once you've met
somebody and built that relationship... Maybe have
thefirst [ session] together and maybe one morelater.
[Patient #14, 46-year-old female; prototype testing]

Studies3and 4: FindingsFrom Qualitativelnterviews
and Platform Role-Play Sessions With Therapists

Theinterviewswith therapists provided broad themes and hel ped
to understand the impact technology could have on their current
practice. Therole-play sessions enabled unpacking of theinitial
findings, as therapists were able to focus on delivering therapy
via a new technology. We identified three key themes that are
described below with illustrative quotes.

Therapist Theme 1: The Importance of the Therapist
and Client Working Together

All therapists acknowledged the importance of face-to-face
contact. They all believed that to build rapport, it is necessary
to see the other person. As a result, they worried that online
contact would limit additional cues and body language they
relied on during therapy.

That feeling that you have in the room with someone
| think is more powerful in a room than it is on the
phone. I'm not saying that you don't get some of that
onthe phone, but | think that theinformation that you
get is probably dlightly different. [Therapist #8,
45-year-old female; interview]
Despite being open to trying other types of contact and seeing
the benefits of using technology to work and communicate with
their clients, therapists worried that there would be lesstime to
focus on the content of therapy as they would need to keep
checking whether the client is engaging, looking at the right

page, etc.
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Doing that little role-play [...] it felt like there were

many more things to be thinking about. It felt much

more clunky than if | was sat face-to-face with a

patient. It didn’t feel very natural and it didn’t feel

particularly therapeutic. Just that, for instance, me

saying to [ T5] “ Would you mind refreshing that page

sol canseeit?”, havingto sayto her “ OK, I'mgoing

to bring up on your screen aworksheet” [...] itdidn’t

fedl asif it flowed in the same way as speaking and

writing in a session. [Therapist #6, 30-year-old

female; role-play session]
Therapists had concerns about technology giving clients too
much control and were worried they would want to focus on
topics not related to therapy goals. Whilethis can aready happen
in face-to-face therapy, technology could make it easier. At the
sametime, they thought that the online format could also make
it easier for patients to take ownership of their treatment and
facilitate engagement, which is necessary for positive outcomes.

| guess, yeah, the strugglesin the past of computerized
CBT hasbeenthisideathat it'svery... kind of having
to fit the client into the program that’s already there
and fit them into the boxes, whereas [integrated
approach] sounds much more guided by the patient,
there's lots of elementstoit. It's not just kind of one
strand, [...] but much more idiosyncratic and lots
more flexibility. [Therapist #6, 30-year-old female;
interview]

Therapist Theme 2: Impact of Technology on Therapists
Wor kflow and Workload

All therapists agreed that introducing a new technol ogy to their
practice would change how they deliver therapy and would have
an impact on their workload. In particular, they worried about
extrawork that they may need to do between therapy sessions.

If you' ve got sessions booked in you' ve got specific
time dlots, but | suppose therapists would have to
think about how they allocate time to review
worksheets and | just think that's the kind of thing
that could potentially add up. [Therapist #4,
36-year-old female; interview]
In addition, they expressed concernsthat if clientswere ableto
message them between therapy sessions, it would not only have
a negative impact on therapists' workload but also complicate
how they manage risk.

| think it's really good but [ my concern] is whether
people then start bombarding you with questions. Or
if people are sending you stuff that is potentially like
risk stuff. Someone was to send you a message to say
“I'mfeeling really suicidal” and that's not necessarily
something you're going to pick up straight away
[Therapist #9, 35-year-old female; interview]

If the email is emotion-laden and talking about all
sortsof problems[...] | canimaginethat feeling quite
hard to deal with, and perhaps one getting a little bit
worried that oneisn’'t providing a good service[...]
It feels like something [that] could be a little bit
damaging to the therapist’s sense of well-being really,
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depending on how many come and what they're like.

[Therapist #7, 53-year-old male; interview]
The use of technology could also lead to a positive change.
Therapists reported that in their current practice, they often did
not have enough time to prepare for sessions in advance. An
integrated approach would make it easy to see whether clients
have done their homework and what they would like to talk
about, and to share their background details.

The more information the better, really, from the

therapist’s point of view. [...] So you would want to

know of trauma and previous struggleswith low mood

and anxiety, and perhaps whether they had any

previoustherapy or CBT [Therapist #12, 34-year-old

female; role-play session]
Therapistsalso appreciated the ability to access digital resources
by either party at any time. Having this shared space would
allow them to easily locate and share materials, and track client
engagement with these materials. Delivering therapy online
also meant that session transcripts could potentially become
therapeutic materials that clients could revisit at any time.

Having that kind of transcript would be really useful
for the patient to be ableto accessin between sessions
because it's obviously serving as a useful prompt
regarding what's been discussed. [Therapist #6,
30-year-old female; interview]

Therapist Theme 3: Supporting Clients' Engagement
With Therapy

Therapists reported that being able to see the same worksheet
and doing thingstogether would hel p clients understand complex
topics and better engage with therapy. Asking clients to
complete the worksheets themselves would increase
accountability, although therapistswould like to be able to step
in and support clients if necessary.

It is good to encourage people to write things down

themselves because this means that they’ ve got that

kind of control of what they do over there, quite active

in a sense. But | wonder when people are very

depressed, whether that’s quite a lot of effort and you

can just as easily repeat something back to them and

say ‘do you want this written down?' and then do it

for them. [ Therapist #3, 32-year-old female; role-play

session]
Therapists also believed that technology could support clients
motivation. This could be achieved by simplifying all tasks,
providing reminders, making everything easily available, and
reducing any frictions or barriers related to homework
completion.

I'mjust thinking about homework and how that comes
into it, whether there's anything in between sessions
toremind themto do it, what they're doing, or whether
before a therapy session they need to just think about
what they've done. [ Therapist #9, 35-year-old female;
interview]
Finally, therapists considered the ability to seeif the clientsare
logging in and doing their work as another tool for supporting
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engagement. However, they did acknowledge potential issues
with this type of monitoring.

This might feel a bit like Big Brother if you mention
that “ you haven't logged on for a week” [...] But |
mean, thisis to be expected probably, isn’t it, it'san
onlinething[...] thiscould encouragethemto engage
more [Therapist #12, 34-year-old female; role-play
session]

Stawarz et d

Discussion

Principal Findings

The perspectives offered by people who received CBT in the
past and therapists who deliver it provided valuable insights on
the potentia use of integrated therapy systems. We discussthese
insights below and provide 12 generalizable design
recommendations to support designers of integrated systems.
These recommendations are summarized in Table 1.

Table 1. List of design considerations for blended systems that aim to further integrate online resources and contact with a therapist.

Area Design considerations

Therapeutic relationship

1. Use face-to-face sessions to build rapport and trust, and online sessions to support skills development.

2. Allow therapists and patients to collaboratively work together on skill-related exercises, such as worksheets.

3. Keep arecord of therapist-patient communication and make resources and transcripts available to patients
well beyond the end of therapy, and/or enable the download of all materials for later use.

Personalized treatment
to offer to the patient.

4. Provide awide selection of exercises and worksheets and enable the therapist to select appropriate resources

5. Consider ways in which the therapist (and perhaps even the patient) could take ownership of such materials,
potentially modifying and creating new worksheets in response to their particular preferences and needs.

Supporting learning

6. Support both therapist-directed and patient-led usage, within and between sessions:

«  When therapist-directed, it should be clear to patients what is expected of them. Materials for immediate
usewithin asession and to be used between sessions (eg, thisweek’sworksheet) should bein theforeground,

together with expected tasks.

«  Atthesametime, patients should have the option to explore material sthat are relevant but not of immediate

use.

Engagement and accountability
these commitments.

7. Make patient commitments explicit and allow them and their therapists to review and update progress on

8. Use automated feedback as a positive reward for engagement, but do not use it as a substitute for personal

feedback from the therapist.

9. Allow therapiststo review and provide feedback on worksheets completed by patients between therapy sessions.

Changing context
and expectations.

10. Take into consideration the context in which therapists operate, as well as their workload, work patterns,

11. Support between-session contact in away that allows therapists to set and maintain boundaries and manage

patients' expectations.

12. Support risk management, but do not place responsibility on the therapists between therapy sessions. Instead,
make it clear to patients where they can get help if they are distressed and require immediate support.

Support for the Therapeutic Relationship Versus Skills
Coaching

Both patients and therapists reflected on the potential changing
nature of the therapeutic relationship in the context of an
integrated system. The major challenge they saw was the
difficulty in creating a human and supportive environment
remotely. Therapists were concerned that this would interfere
with their ability to “read” the other person’s needs, whereas
patients emphasized the importance of building rapport and
trust early, which may not always be possible with online
contact. These concerns are consistent with findings of aDel phi
study and interviews by van der Vaart et a who explored the
combination of face-to-face and online therapy [25]. They
reported that some participants were concerned that limited
face-to-face contact could weaken the patient-therapist bonding
and lack of non-verbal communication could causeinterpretation
issues or lead to poor communication. However, there was an
agreement that whiletheinitial session would benefit most from
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face-to-face contact, others could be online. Moreover, thereis
evidence showing that using instant messaging to deliver and
receive therapy is acceptable and can be effective [14-17].

At the sametime, both groups recognized that an online system
could actually makeit easier to focus on the skill-based aspects
of thework together and avoid the potential “trap” (fromaCBT
perspective) of “talking round and round stuff.” Thisisin line
with findings in the study by van der Vaart et a [25] who noted
that the online format is the best for the most practical aspects
of therapy. In addition, existing research suggests that digital
worksheets can support engagement with homework [12,13],
but our results show that this could go further. Easy access to
resources, creation of archives of past sessions, and keeping
track of progress could all support long-term learning beyond
the end of therapy. This leads to the following design
considerations for systems that aim to further integrate online
resources and contact with a therapist:
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1. Useface-to-face sessionsto build rapport and trust, and online
ons to support skills development.

2. Allow therapists and patientsto collaboratively work together
on skill-related exercises, such as worksheets.

3. Keep arecord of therapist-patient communication and make
resources and transcripts available to patients well beyond the
end of therapy, and/or enable the download of all materials for
later use.

The Value of Personalization and Flexibility

Both patients and therapists spoke of the need for flexibility in
the choice of skills one could learn and materials one could
access. In particular, it was important for patients to learn not
only the skillsthat would help them with their depression inthe
short-term, but also how to use these new skills in the future.
Participants emphasized the need for different formats of
materials (video and text) to match different people’s needs.
Participants al so saw the expertise and intuition of the therapist
in responding to patients' needs as valuable, enabling them to
tailor the treatment for each patient, which would makeit more
useful and more engaging. This was identified as a potentially
relevant advantage of an integrated approach over versions of
cCBT that tend to be inflexible [7]. This suggests that the
acceptability of such a system (to both therapists and patients)
would be strongly influenced by its ability to support this
flexibility. Research into blended therapy and the evaluations
of existing systems that include therapist involvement show
that this may indeed be the case [22-25]. This finding is also
consistent with other recent research on digital mental health
outside of the CBT space, which again found that therapist-led
[48] and patient-led tailoring [49] can help to increase patient
engagement. Therefore, this leads to the following design
considerations:

4. Provide a wide selection of exercises and worksheets and
enable the therapist to select appropriate resources to offer to
the patient.

5. Consider ways in which the therapist (and perhaps even the
patient) could take ownership of such materials, potentially
modifying and creating new worksheets in response to their
particular preferences and needs.

Therapist-Led Versus Patient-Led Tailoring

Both therapists and patients commented on the personal nature
of atherapeutic journey. Therapists emphasized the value of it
being guided by the patient, while patients expressed concerns
regarding the impact of severe depression on their motivation
to do this. While this initially may appear contradictory, on
closer observation, itismore complementary. Patientsrecognize
that as they develop skills and become more confident, the
responsibility moves toward them. Thisis a classic example of
learning, with a period of support (scaffolding) by the expert
leading to a growing confidence in the learner, alowing them
to become independent [50]. Thisleadsto the following design
considerations:

6. Support both therapist-directed and patient-led usage, within
and between sessions:
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When therapist-directed, it should be clear to patientswhat
is expected of them. Materials for immediate use within a
session and to be used between sessions (eg, this week’s
worksheet) should be in the foreground, together with
expected tasks.

At the sametime, patients should have the option to explore
materials that are relevant but not of immediate use.

Engagement and Accountability

Both therapists and patients noted the potential benefits of
therapists being able to see patient activity between sessionsto
encourage engagement, although they did have concerns about
potential “big brother” aspects. Participants identified two
different aspects of this monitoring relationship and noted that
both have value. Thefirst isasimple acknowledgment (possibly
automated) that a patient hasfollowed through on acommitment
(such as filling in a worksheet), and the second is the human
touch of the therapist actually looking at and reviewing the
work. Combining automated and human feedback in this way
has potential to be more engaging and leads to the following
design considerations:

7. Make patient commitments explicit and allow them and their
therapiststo review and update progress on these commitments.

8. Use automated feedback asapositive reward for engagement,
but do not use it as a substitute for personal feedback from the
therapist.

9. Allow therapists to review and provide feedback on
worksheets completed by patients between therapy sessions.

The Changing Role of the Therapist

Therapists recognized the change in their role and expectations
that a more integrated system might bring and expressed
concerns regarding this change. An integrated approach offers
the possibility of a greater diversity of interactions within the
therapeutic relationship. Some patients felt that simply having
the online system always available would make their therapy
more salient in their daily life, instead of being just a
once-a-week contact. However, thisobvioudy bearsrisks, which
the therapists identified.

The first risk is related to workload. It is well known that
technology can increase administrative burden without provision
of extratimeto carry it out [51]. An integrated system has the
potential to create new work that is actually contributing to the
therapeutic relationship, for example, responding to questions,
reviewing worksheets a patient has completed, and sending an
encouraging email to a patient who is not engaging. Therapists
rightly highlighted the need to identify such work and timetable
it explicitly into their day and workload, as demand for treatment
is high [4,52]. The second risk is related to the nature of this
between-session contact, asit can blur therapeutic boundaries,
create an expectation for the patient that the therapist is always
available, and make therapists feel more responsible for
vulnerable patients. Any changes in the relationship induced
by an integrated system must avoid an expectation on the
patient’s part that it isthe therapist’sjob to manage risk between
therapy sessions. This leads to the following design
considerations:
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10. Take into consideration the context in which therapists
operate, as well as their workload, work patterns, and
expectations.

11. Support between-session contact in a way that alows
therapists to set and maintain boundaries and manage patients
expectations.

12. Support risk management, but do not place responsibility
on the therapists between therapy sessions. Instead, make it
clear to patients where they can get help if they are distressed
and require immediate support.

Limitations and Future Work

As our research was qualitative in nature, we have engaged a
relatively small number of participants. However, our participant
number is consistent with user-centered design studies, and
repeated evidence has shown that these methods can provide
generalizable design guidelines[28,53-55]. Assuch, theresearch
we conducted enabled us to gather design requirements and
collect feedback on the prototype, which then informed the
development of an integrated platform. The longitudinal
evaluation study of the near-final version of the platform has
been published previoudly [35].

The majority of our participants were women. This may be
because women are more likely than men to seek mental health
treatment [56] and the IAPT workforceis predominantly female
[52]. In terms of implications, it could mean that the resulting
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platform will better meet the treatment needs of women than
men. However, male participants did take part in both the
workshopsand | ater prototypetesting studies, and their opinions
have al so informed the design of the platform. In addition, none
of the participants were from black, Asian, and minority ethnic
(BAME) communities, and therefore, some of the findings might
not reflect the views of these popul ations. We acknowledge that
there are inequalities in access to mental hedth care that
disproportionately affect BAME communities [56], leading to
difficulties in recruiting members of BAME communities for
research studies [57].

Conclusions

By engaging end users and drawing from the user-centered
design methodsfor eliciting design requirements, we identified
12 design considerations for developing integrated therapy
systems. To meet users' needs, such systems should be able to
help retain the personal connection between the therapist and
the client; support both therapist- and patient-led activities; and
provide access to materials and should ensure the ability to
monitor progress. However, devel opers of such systems should
be mindful of their capacity to disrupt current work practices
and increase therapists’ workload. Future work should evaluate
the clinical effectiveness and cost-effectiveness of integrated
systemsin areal-world context, including barriers and enablers
of implementing such systems, aswell astheimpact of different
design decisionson delivering treatment in primary care settings.
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Multimedia Appendix 4
Study materials used during prototype testing (Study 2).
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Multimedia Appendix 5
Study materials used during interviews (Study 3).
[PDF File (Adobe PDF File), 359 KB - mental_v7i9e15972_app5.pdf ]

Multimedia Appendix 6
Study materials used during role plays (Study 4).
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Abstract

Background: Although numerous studies have demonstrated sex differencesin the prevalence of suicidal thoughts and behaviors
(STB), there is a clear lack of research examining the similarities and differences between men and women in terms of the
relationship between STB, transitional life events, and the coping strategies employed after experiencing such events when they
are perceived as stressful.

Objective: This study aims to examine the differences between men’'s and women'’s experiences of STB, sociodemographic
predictors of STB, and how coping responses after experiencing a stressful transitional life event predict STB.

Methods: A web-based self-report survey was used to assess the health and well-being of avoluntary community-based sample
of men and women aged 16 years and older, living in Australia, Canada, New Zealand, the United Kingdom, and the United
States, who were recruited using web-based social media promotion and snowballing.

Results: Intotal, 10,765 eligible web-based respondents participated. Compared with men, a significantly greater proportion
of women reported STB (P<.001) and endorsed experiencing atransitional life event as stressful (P<.001). However, there were
no gender differencesin reporting that the transitional life event or eventswas stressful for those who also reported STB. Significant
sociodemographic adjusted risk factors of STB included younger age; identifying as a sexual minority; lower subjective social
connectedness; lower subjective intimate bonds; experiencing astressful transitional life event in the past 12 months; living alone
(women only); not being in employment, education, or training (women only); suddenly or unexpectedly losing ajob (men only);
and experiencing arelationship breakdown (men only). Protective factorsincluded starting anew job, retiring, having alanguage
background other than English, and becoming aparent for thefirst time (men only). Theresultsrelating to coping after experiencing
a self-reported stressful transitional life event in the past 12 months found that regardless of sex, respondents who reported STB
compared with those who did not were less likely to engage in activities that promote social connections, such as talking about
their feelings (P<.001). Coping strategies significantly explained 19.0% of the STB variance for men (F 4 10,7=14.64; P<.001)
and 22.0% for women (F 6 1677=36.45; P<.001).

Conclusions: This research highlights multiple risk factors for STB, one of which includes experiencing at least one stressful
transitional life event in the past 12 months. When individuals are experiencing such events, support from services and the
community alike should consider using sex-specific or targeted strategies, as this research indicates that compared with women,
more men do nothing when experiencing stress after a transitional life event and may be waiting until they experience STB to
engage with their socia networks for support.
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Introduction

Background

Despite a considerable increase in global efforts to address
suicidal thoughts and behaviors (STB), acorresponding decrease
in the prevalence of death by suicide has not been observed [1].
STB are strong predictors of suicide deaths [2], contributing to
substantial disability among individuals and having broader
impacts on the individual’s social networks and the wider
economy [3-5]. Suicide continues to be a significant public
health concern [6], and improving our understanding of the
factors associated with STB to mitigate risk, enhance health
promoting behaviors, and evolve current support systems is
clearly an ongoing need.

Men die by suicide significantly more frequently than women
[7,8], dthoughlifetime STB are higher among women than men
[9]. This gender paradox is even more pronounced in
high-income countries [8]. Furthermore, men in their middle
years are at one of the highest risks for suicide in
English-speaking, high-income countries such as Austraia,
Canada, the United Kingdom, and the United States [10-13].

Suicide and its relationship to transitional life events during
adulthood is starting to receive increased attention in the
literature [6,14]. A systematic review by Lui and Miller [6]
found evidence of an association between negative life events,
which they define as life stressors, and STB. Transitional life
events can relate to one's stage of development (such as
retirement), historical events (such as war), and idiosyncratic
factors (such as achange in an individua’s health status) [15].
To date, however, there has been an insufficient level of
international research examining how transitional life events
relating to different life stages predict STB in both men and
women. This may be important, as such transitional life events
can initiate a shift in the purpose and the direction of life [15],
and unsuccessful transitions at certain stages may be associated
with higher levels of psychological vulnerability. Indeed,
transitional life events have the potentia to impact individuals
differently, with some individuals perceiving them as stressful
(ie, anegative life event) and some not.

During transitiond life events, an individual needsto use coping
strategies, which can be adaptive or maladaptive, to adapt to
the new stage in life [16,17]. In brief, maladaptive coping has
been referred to as dysfunctional, regressive, or avoidant coping
in the literature [ 18]. For example, Zuckerman and Gagne [19]
highlight that maladaptive coping can involve disengagement,
denial, blame, or self-punishment. It is hypothesized that these
arekey risk factorsfor STB. Adaptive coping, on the other hand,
has often been defined asfunctional, transformative, or approach
focused, whereindividual s use coping strategies such asproblem
solving, help seeking, and emotional expression in response to
stressors [18]. Interestingly, a meta-analysis by Tamres et a

http://mental .jmir.org/2020/9/e18383/

[20] reported sex differences in coping, with women
predominantly engaging in more adaptive or expressive types
of coping strategies. How an individual copes (ie, in adaptive
or maladaptive ways) if they perceive the life event as stressful
may also be associated with STB. However, to our knowledge,
comparing both adaptive and maladaptive coping strategies of
men and women who have, or have not, experienced STB after
experiencing atransitional life event has not been studied.

Objectives

This substudy analyzes data collected in an international
research project, the Global Health & Wellbeing Survey [21,22],
and provides a unique opportunity to explore, on alarger scale,
men's and women's experiences of STB and ther
associ ations—with aparticular focuson transitional life events,
how these events are perceived, and how an individual copes
when experiencing these events.

The aims of this substudy are to assess (1) the differences
between men and women in their experience of STB, transitional
life events, and their perception of the event in the past 12
months; (2) the sociodemographic (including demographics,
social connections, and transitional life events) predictors of
STB in the past 12 months for men and women; and (3) the sex
differences in the methods of coping with stressful transitional
life eventsfor those who have experienced STB compared with
those who have not.

Methods

Design

A web-based survey methodol ogy was used to assessthe views
of avoluntary community sample living in 5 target countries,
including Australia, Canada, New Zealand, the United Kingdom,
and the United States.

Participants

The survey sample included men and women (aged 16 years
and older) who reported that they had lived in 1 of the 5 target
countries for the best part of the past 12 months.

Procedure

The primary study received institutional ethics approval from
the University of Sydney’s Human Research Ethics Committee
(protocol number 2015/412). The open survey wastested before
being hosted on the web from July 1, 2015, to December 11,
2015. A web-based advertising methodol ogy was used to recruit
respondents in the 5 target countries. Several strategies were
used for survey dissemination and recruitment, including using
multiple social media channels (eg, Facebook, Twitter,
YouTube, and Instagram) [23]; layering of recruitment messages
[24]; and passive snowballing via social mediato spread study
information through sharing, liking, and tweeting [23,25]. Both
paid (via Facebook and YouTube, with budget set at Aus $10
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[US $7.6] per participant, maximum spend of Aus $100,000
[US$76,400]) and free social mediaadvertising (viaa Facebook
page, Twitter, and | nstagram) were used. Recruitment targeting,
based on age, sex, and region, was carried out through paid
Facebook advertising channels to increase responses from
harder-to-reach groups. This approach was supplemented by a
traditional snowballing technique [26], in which respondents
and wider networksforwarded the study to others. Respondents
gave consent through the web and understood that they could
cease participation at any time and that their responses were
confidential and nonidentifiable. No incentives to participate
were provided. Depending on participant answers, the survey
took between 20 and 45 min to compl ete.

M easures

Itemsin this substudy were extracted from thefull Globa Health
& Wellbeing Survey. The number of questions completed by
each participant varied depending on the skip pattern. The
following are the areas of interest specific to this substudy:
demographics, social connectedness, transitional life events,
and STB.

Demographics

Demographic items included sex (response options: men vs
women); age (responses collapsed into age groups 16-24 years,
25-44 years, 45-64 years, and =65 years); language background
(language background other than English [LBOTE] vs English);
living in a rura or remote location (responses collapsed into
yesvsno); living arrangement (living alonevsnot living alone);
employment, education, and training status (responses collapsed
into not in education, employment, or training [NEET] vsin
education, employment, or training [EET]); and sexual
orientation (responses collapsed into heterosexual vs lesbian,
gay, bisexual, transsexual, queer, intersex, or asexual
[LGBTQIA]).

Social Connectedness

Perceived socia support and conflict in close relationshipswere
measured by the 5-item Schuster’s Social Support and Conflict
Scale[27] (Cronbach a=.71; n=8139). The 12 itemsonthecare
dimension of the Intimate Bond Measure [28] were used as an
indicator of perceived care from one's partner (Cronbach a=.96;
n=8102).

Transitional Life Events

Respondentsindicated whether or not they had experienced any
of 7 specific transitional life events over the past 12 months,
including finishing high school or secondary school, starting
university or college, starting a new job, becoming a parent for
thefirst time, suddenly or unexpectedly becoming unemployed,
relationship breakdown, and retiring. Those who affirmed they
had experienced one of these events were asked whether they
found this experience stressful (yes or no). If yes, respondents
were asked about their coping strategies. Itemsincluded arange
of adaptive and maladaptive coping strategies (eg, get
professional help or become aggressive).

STB

Respondents’ level of suicidality over the past 12 months was
measured using the suicidal thoughts and acts subscale from
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the Psychiatric Symptom Frequency Scale (PSFS) [29], which
was originally developed in the United Kingdom and has been
used in both Australiaand North America[30-33]. The subscale
consists of 5 items concerning suicidal thoughts and acts that
are each presented with dichotomous response options (yes and
no). From the subscale, we can infer 4 different areas of
suicidality: (1) suicidal thoughts, a desire to end one's life
without a specific plan; (2) suicide plans, formulating a strategy
to end one's life; (3) suicide attempts, nonfatal self-injurious
behavior that includes some intent to end one's life; and (4)
STBs, the combination of an individual engaging in suicidal
thoughts, plans, and/or attempts (Cronbach a=.82; n=8705).

Analysis
Survey data were prepared and analyzed using IBM SPSS

Statisticsfor Windows, version 22.0 (2013; IBM Corp). A 95%
confidence level was used across all the analyses.

Chi-sguare tests were conducted to assess for significant
differences between men and women in their experience of STB
and transitional life events in the past 12 months (aim 1).
Subsequently, Cramer V was calculated to determine the
strength of the association. To adjust for type 1 error, a
Holm-Bonferroni correction was applied.

Owing to the significant gender differences highlighted in aim
1, 2logistic regression analyses (separately for men and women)
were conducted to address aim 2. Following previously
established procedures [34], 2 logistic regressions were run
separately for men and women to identify sociodemographic
(including demographics, socia connectedness, specific
transitional life events experienced in the past 12 months, and
whether theselife eventswere perceived as stressful) predictors
of STB based on the PSFS.

To addressaim 3, additional chi-square and Cramer V analyses
were conducted to compare sex differences in coping after
experiencing transitional life events for those who have
experienced STB with those who have not (aim 3). For all
analyses, no missing data were imputed, and 95% confidence
levels were used. Again, a Holm-Bonferroni correction was
applied to adjust for type 1 error. Owing to the noted sex
differences, 2 additiona linear regression analyses were used
to examine the association between coping items and STB by
sex. Missing data were excluded listwise. Regression model
assumptions of linearity, homoscedasticity, independence, and
normality (evaluated using standard residual-based diagnostic
procedures) were met, with collinearity estimates among
variables in both models being acceptable (tolerance >0.40;
Durbin Watson >1.0).

Ethical Standards

The authors assert that all procedures that contributed to this
work complied with the ethical standards of the relevant national
and institutional committees on human experimentation and
with the Helsinki Declaration of 1975, as revised in 2008.
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Results

Respondent Participation Rates and Characteristics

A tota of 16,510 people were presented with the consent and
eligibility screen. Of these, thetotal eligible samplewas 10,765
respondents (10,765/16,510, 65.20%). Of those excluded,
75.30% (4326/5745) did not provide consent to participate and
12.36% (710/5745) were aged younger than 16 years.

In total, 31.11% (3349/10,765) of eligible participants were
from Australia, followed by 18.00% (1938/10,765) from the
United Kingdom, 17.54% (1888/10,765) from Canada, 17.07%
(1838/10,765) from the United States, and 16.27%
(1752/10,765) from New Zealand. The majority of the
participants were women (6464/10,765, 60.05%), aged 45 to
64 years (3625/10,753, 33.71%), not living in rural or remote
areas (6787/10,703, 63.41%), living with others (5781/7115,
81.25%), heterosexua (5923/7116, 83.23%), from an
English-speaking background (5971/7484, 79.78%), and in paid
EET (7220/9998, 72.21%). The details of participant
characteristics are presented in Table 1, and a detailed
breakdown of sociodemographic variables by sex and country
are presented in Multimedia Appendices 1 and 2, respectively.
Of the respondents who experienced at least one transitional
life event in the past 12 months, 70.48% (3142/4458) reported
that it was stressful.

STB and Stressful Transitional Life Events

In the past 12 months, almost one-fourth of respondentsin the
full sample reported thinking about taking their own lives
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(2071/8708, 23.78%), 7.81% (680/8708) had made plans, and
3.03% (264/8708) had attempted to take their own life.
Compared with men, asignificantly greater proportion of women
reported experiencing each of the PSFS items, including
attempts (P<.001), plans (P<.001), and thoughts (P=.01). A
large effect size (Cramer V =0.05) was seen for the item
attempted to take your own life. All P values remained at the
same level of significance after a Holm-Bonferroni correction
was applied (see Multimedia Appendix 3 for afull breakdown
of the PSFS results).

The frequency statistics of respondents’ experience of a major
life event or events in the past 12 months and their responses
are presented in Table 2 and address aim 1. About half
(4450/9029, 49.29%) of all respondents experienced at least
one of the 7 presented major life events. Of the respondents
who experienced at least one major life event in the past 12
months, 70.45% (3135/4450) reported that it was stressful.
Women were significantly more likely than men to endorse
experiencing the major life event or events as stressful (P<.001).
In total, 84.40% (1390/1647) of the respondents who had also
experienced STB in the past 12 months reported the major life
event or events as stressful. These results were not statistically
different between genders. When considering people who had
experienced at least one major life event in the past 12 months
but reported no suicidal thoughts, significantly more women
felt themajor life event or eventswas stressful (women 65.58%
[1069/1630] vs men 55.4% [546/986]; P<.001). All results
remained the same after applying the Holm-Bonferroni
correction.
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Table 1. Participants sociodemographics by sex.

Milton et al

Variable Full sample
Sex (N=10,765), n (%)

Male 4301 (39.95)

Female 6464 (60.05)
Age (years; n=10,753), n (%)

16-24 2690 (24.99)

25-44 2444 (22.71)

45-64 3625 (33.68)

=65 1994 (18.53)
Rural or remote (n=10,703), n (%)

No 9990 (93.34)

Yes 713 (6.66)
EET?status (n=9998), n (%)

No (not in education, employment, or training) 2778 (27.79)

Yes (EET) 7220 (72.21)
Living arrangements (n=7115), n (%)

Live with others 5781 (81.25)

Live alone 1334 (18.75)
L anguage background (n=7484), n (%)

English 5971 (79.78)

Language background other than English 1513 (20.22)
Sexual orientation (n=7116), n (%)

Heterosexual 5923 (83.23)

Leshian, gay, bisexual, transsexual, queer, intersex, or asexual 1193 (16.77)
Social connectedness, mean (SD)

Intimate bonds (n=8102) 25.5(9.5)

Social support (n=8139) 9.3(2.7)
Transitional life event (yes), n (%)

Became a parent for the first time (n=9035) 145 (1.60)

Finished high school or secondary school (n=9034) 606 (6.71)

Started university or college (n=9032) 799 (8.85)

Started a new job (n=9037) 2153 (23.82)

Suddenly or unexpectedly become unemployed (n=9033) 793 (8.77)

Retired (n=9034) 598 (6.62)

Relationship breakdown (n=9034) 2073 (22.95)

Transitional life event perceived as stressful (n=4458) 3142 (70.48)

3EET: education, employment, or training.
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Table 2. Frequency and experience of major life events, stress responses, and suicidal thoughts and behaviors.

Response Total sample, n Men, n (%) Women, n (%) Men versus women
(%)
Chi-sguare Pvaue  CramerV Holm-Bonferroni
(df) correction
Experienced amajor life event
No 4579 (50.71) 1995 (4357) 1633(36.70) 44.3(1) <.001 0.07 <.001
Yes 4450 (49.29) 2584 (56.12) 2817 (63.30) 44.3 (1) <.001 0.07 <.001
If yes, did you find this experiences stressful ?
No 1315 (29.55) 563 (34.48)  752(26.70)  30.1(1) <.001 0.08 <.001
Yes 3135 (70.45) 1070 (65.52) 2065 (73.30) 30.1(1) <.001 0.08 <.001
Suicidal thoughts and behaviors (past 12 months)
Stressful experience 1390 (84.40) 471(84.11)  920(8456)  0.1(1) .80 0.01 .80
Experience not stressful 257 (15.60) 89 (15.89) 168 (15.44) 0.1(1) .80 0.01 .80
No suicidal thoughts and behaviors (past 12 months)
Stressful experience 1630 (62.31) 561 (56.04) 1069 (66.19) 27.1(1) <.001 0.10 <.001
Experience not stressful 986 (37.69) 440 (43.96)  546(3381)  27.1(1) <.001 0.10 <.001

Predictorsof STB

Adjusted oddsratios (AORs) and 95% Clsfor the 2 subsamples
(men and women) are presented in Table 3 (see Multimedia
Appendix 4 results, including unadjusted risk ratios) and address
aim 2. The models explained 24.0% and 31.0% of the variance

for men and women, respectively (Nagelkerke R? men=0.24;
Nagelkerke R? women=0.31).

The results presented in Table 3 show that men and women
shared some similarities in relation to sociodemographic risks
of STB. Specifically, those in younger age groups, particularly
those aged 16 to 24 years compared with those aged 65 years
or older (men: 16-24 years, AOR 2.89, 95% Cl 1.96-4.26;
P<.001 and women: 16-24 years, AOR 4.03, 95% Cl 2.78-5.85;
P<.001), those who identified as LGBTQIA (men: AOR 1.96,
95% CI 1.56-2.46; P<.001 and women: AOR 3.01, 95% ClI
2.45-3.71; P<.001), and those who perceived atransitional life
event they experienced in the past 12 months as stressful (men:
AOR 1.38, 95% CI 1.15-1.67; P=.001 and women: AOR 1.55,
95% Cl 1.34-1.79; P<.001), had significantly elevated AOR of
STB. For men, significantly higher AOR of STB were observed
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for those who experienced arelationship breakdown (AOR 1.45,
95% Cl 1.06-1.98; P=.02) and those who suddenly or
unexpectedly became unemployed (AOR 1.63, 95% ClI
1.16-2.29; P=.005). For women, identifying as NEET (AOR
1.67, 95% CI 1.31-2.15; P<.001) and living alone (AOR 1.38,
95% Cl 1.11-1.71; P=.004) were associated with increased
AOR of STB.

When considering protective factors, men and women had
similar findings. Specificaly both men and women had
significantly lower AOR of STB if they identified as having a
LBOTE (men: AOR 0.67, 95% CI 0.51-0.88; P=.004 and
women: AOR 0.64, 95% CI 0.51-0.80; P<.001), reported higher
levels of satisfaction with their social support (men: AOR 0.87,
95% CI 0.83-0.90; P<.001 and women: AOR 0.78, 95% ClI
0.75-0.81; P<.001), higher intimate bonds ratings (men: AOR
0.96, 95% CI 0.95-0.98; P<.001 and women: AOR 0.98, 95%
Cl 0.97-0.99; P<.001), started anew job (men: AOR 0.73, 95%
Cl 0.55-0.97; P=.02 and women: AOR 0.80, 95% CI 0.65-1.00;
P=.049), or retired (men: AOR 0.52, 95% CI 0.33-0.82; P=.004
and women: AOR 0.44, 95% CI 0.29-0.68; P<.001). Men who
became a parent for the first time in the past 12 months had
lower AOR of STB (AOR 0.30, 95% Cl 0.10-0.86; P=.026).
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Table 3. Adjusted odds ratios for men’s and women'’s self-reported suicidal thoughts and behaviors by sociodemographic variables, including social

connections and transitional life events (men, n=2667 and women, n=3826).

Participant characteristics

Suicidal thoughts and behaviors (Psychiatric Symptom Frequency Scale), adjusted odds

ratio (95% CI)?

Men Women
Sociodemographics
Age bands (year s) versus =65
16-24 2.89 (1.96-4.26)° 4,03 (2.78-5.85)°
25-44 1.97 (1.38-2.80)° 2.71 (1.89-3.89)°
45-64 1.96 (1.46-2.64)" 1.81 (1.31-2.49)°
>65 1.00 (1.00-1.00) 1.00 (1.00-1.00)
Rural
Yes 1.04 (0.72-1.50) 1.35 (0.98-1.85)
No 1.00 (1.00-1.00) 1.00 (1.00-1.00)

Sexual orientation

Leshian, gay, bisexual, trans, queer, intersex, or
asexual

Heterosexual

L anguage background other than English
Yes
No

EET®
No (not in education, employment, or training)
Yes (EET)

Living arrangements
Live alone
Live with others

Social connectedness
Intimate bonds
Social support

Transitional life events

Became a parent for thefirst time

Finished high school or secondary school
Started university or college

Started anew job

Suddenly or unexpectedly become unemployed
Retired

Relationship breakdown

Transitional life event perceived as stressful

1.96 (1.56-2.46)°

1.00 (1.00-1.00)

0.67 (0.51-0.88)°
1.00 (1.00-1.00)

1.27 (0.98-1.63)

1.00 (1.00-1.00)

1.27 (0.99-1.61)

1.00 (1.00-1.00)

0.96 (0.95-0.98)°

0.87 (0.83-0.90)°

0.30 (0.10-0.86)4
1.07 (0.65-1.77)
0.81 (0.54-1.21)

0.73 (0.55-0.97)4
1.63 (1.16-2.29)°
0.52 (0.33-0.82)°
1.45 (1.06-1.98)

1.38 (1.15-1.67)°

3.01 (2.45-3.71)°

1.00 (1.00-1.00)

0.64 (0.51-0.80)°
1.00 (1.00-1.00)

1.67 (1.31-2.15)°
1.00 (1.00-1.00)

1.38(1.11-1.72)°
1.00 (1.00-1.00)

0.98 (0.97-0.99)°

0.78 (0.75-0.81)"

0.66 (0.31-1.41)

0.96 (0.69-1.33)
0.83 (0.62-1.10)

0.80 (0.65-1.00)4
1.24 (0.93-1.66)

0.44 (0.29-0.68)°
0.93(0.73-1.18)

1.55 (1.34-1.79)°

8Adjusted for all variables.

bsi gnificant at 99% confidence level.
CEET: education, employment, or training.
dgi gnificant at 95% confidence level.
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Coping After Experiencing a Stressful Life Event

There were 5 areas consistently identified by respondents as
top coping strategies, irrespective of gender. These included
sleeping too much or too little (2279/3130, 72.81% of all
respondents), talking to someone about their feelings
(2177/3132, 69.51% of all respondents), eating more or eating

Milton et al

less (2069/3130, 66.10% of all respondents), isolating
themselves (1795/3138, 57.20% of al respondents), and talking
to someone for advice (1790/3129, 57.21% of all respondents).
Table 4 presents further frequency data relating to men’s and
women'’s coping responses after experiencing atransitional life
event perceived as stressful by self-reported STB in the past 12
months.

Table 4. Frequency of men’s and women'’s coping responses after experiencing a stressful transitional life event for participants who did and did not

report suicidal thoughts and behaviors.

Response based on stressful life experience

Suicidal thoughts and behaviors (Psychiatric Symptom Frequency Scale)

Men Women

No Yes No Yes
Sample size, range 561-563 467-471 1063-1071 916-919
Became aggressive (% yes) 14.59 27.66 8.71 19.28
Bossy or inflexible or angry (% yes) 28.29 37.58 29.78 43.96
Eat more or less (% yes) 4751 66.81 62.90 80.07
Engage in spiritual activity (% yes) 31.49 27.66 32.02 30.50
Got professional help (% yes) 25.09 47.66 23.20 46.90
Increased tobacco or alcohol or drugs (% yes) 26.82 43.31 20.02 3711
Isolated self (% yes) 4359 75.16 40.24 76.17
Overdo activities (% yes) 20.28 25.32 26.29 32.86
Sleep too much or too little (% yes) 60.85 80.64 65.29 84.31
Spend time with friends or loved ones (% yes) 32.74 2251 39.70 25.16
Work less or more (% yes) 31.32 42.34 27.81 46.51
Take more risks (% yes) 20.82 35.46 14.41 29.27
Talk to someone about feelings (% yes) 64.48 66.38 75.51 67.14
Talk to someone for advice (% yes) 50.36 56.60 59.31 59.37
Do nothing (% yes) 23.67 33.05 17.57 33.33
Other (% yes) 13.01 16.70 12.32 18.45

An in-depth chi-square and Cramer V analyses using a
Bonferroni correction, addressing aim 3, showed that therewere
multiple sex differences in coping after experiencing a
transitional life event that was perceived by the individual as
stressful (see Multimedia Appendix 5 for afull breakdown of
results). Regardless of whether a respondent experienced STB
in the past 12 months or not, women reported significantly
higher rates of eating more or eating less (no STB: 62.90%
[women] vs47.51% [men]; P<.001 and STB: 80.07% [women]
VS 66.81% [men]; P<.001) and lower rates of overdoing
activities (no STB: 26.29% [women] vs 20.28% [men]; P<.01
and STB: 32.86% [women] vs 25.32% [men]; P<.01).
Conversely, compared with women, men reported significantly
higher rates of becoming aggressive (no STB: 8.71% [women]
vs14.59% [men]; P<.001 and STB: 19.28% [women] vs 27.66%
[men]; P<.001); taking more risks (no STB: 14.41% [women]
vs20.82% [men]; P<.01 and STB: 29.27% [women] vs 35.46%
[men]; P=.02); and increasing their use of tobacco, alcohoal, or
other drugs (no STB: 20.02% [women] vs 26.82% [men]; P<.01
and STB: 37.11% [women] vs43.31% [men]; P=.03). Of these,
eating more or eating less and becoming aggressive remained
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significant after adjusting for multiple comparisons using a
Bonferroni correction.

For those who did not experience STB, women reported
significantly higher rates of talking to someone about their
feelings (75.51% [women] vs64.48% [men]; P<.001), spending
more time with friends and loved ones (39.70% [women] vs
32.74% [men]; P<.01), and talking to someone for advice
(59.31% [women] vs 50.36% [men]; P<.01); however, there
were no differences between men and women for these variables
if the respondent had also experienced STB in the past 12
months. Finally, men reported higher rates of doing nothing
(17.57% [women] vs 23.67% [men]; P<.01) when they had not
experienced STB in the past 12 months; however, there were
no differences between men and women for this variable if
respondents did experience STB.

When comparing all participant’s coping responses after
experiencing a transitional life event that was perceived as
stressful, the respondentswho did report STB were significantly
more likely to engagein detrimental activities such asbecoming
aggressive (22.10% [STB] vs 10.74% [no STB]; P<.001);
becoming bossy or inflexible or angry with others (41.80%
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[STB] vs 29.26% [no STB]; P<.001); eating more or eating
less (75.58% [STB] vs 57.60% [no STB]; P<.001); increasing
their use of tobacco, alcohol, or other drugs (39.21% [STB] vs
22.37% [no STB]; P<.001); isolating themselves (75.83% [STB]
vs 41.40% [no STB]; P<.001); overdoing activities (30.31%
[STB] vs24.22% [no STB]; P<.001); sleeping too much or too
little (83.07% [STB] vs 63.76% [no STB]; P<.001); working
more or working less (45.10% [STB] vs 29.02% [no STBJ;
P<.001); taking morerisks (31.37% [STB] vs 16.62% [no STB];
P<.001); and doing nothing (33.24% [STB] vs 19.67% [no
STB]; P<.001). Furthermore, this group was significantly less
likely to engage in the potentially helpful activities of spending
more time with friends and loved ones (24.26% [STB] vs
37.30% [no STB]; P<.001) and talking to someone about their
feelings (66.88% [STB] vs 71.71% [no STB]; P<.01). However,
they were a so significantly morelikely to get professional help
(47.16% [STB] vs 23.85% [no STB]; P<.001).

Table 5 shows 2 linear regression models, which present data
on how the different types of coping strategies (after
experiencing a transitional life event perceived as stressful)

http://mental .jmir.org/2020/9/e18383/
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explained the variance in STB for men and women (aim 3). For
men, the regression model significantly explained 19.0% of the
variance in STB (Fy10,,=14.64; P<.001; R adjusted=0.19),
with 7 variables accounting for this variance at a 95%
confidence level. In order of effect size, thisincluded isolating
self (3=.21; P<.001), getting professional help (3=.20; P<.001),
doing nothing (3=.09; P=.004), becoming aggressive ([3=.09;
P=.004), sleeping too much or too little (3=.09; P=.005),
increasing alcohol and other drug use (3=.06; P=.036), and
other (B=.06; P=.048). For women, the regression model
significantly explained 22.0% of the variance in STB
(F16,1977=36.45; P<.001, R? adjusted=0.22), with 8 significant
variables. In order of effect size, this included isolating self
(B=.22; P<.001), getting professiona help (3=.20; P<.001),
doing nothing (B=.12; P<.001), increasing alcohol and other
drug use (3=.08; P<.001), sleeping too much or too little (B=.07;
P=.002), becoming aggressive (3=.05; P=.015), taking more
risks (B=.05; P=.027), and working less or working more
(B=.04; P=.036).

JMIR Ment Health 2020 | vol. 7 | iss. 9 [e18383 | p.26
(page number not for citation purposes)


http://www.w3.org/Style/XSL
http://www.renderx.com/

JMIR MENTAL HEALTH

Milton et al

Table5. Linear regression of coping responses after experiencing a stressful transitional life event as predictors of suicidal thoughts and behaviors by

Sex.
Variable Linear regression (t) P value B 95% ClI
STB#in men

Became aggressive 2.87 .004 .09 0.04t00.19
Bossy or inflexible or angry -0.72 47 -.02 -0.09t0 0.04
Eat more or less 161 A1 .05 -0.01t00.11
Spiritual activity -1.78 .08 -05  -012t00.01
Got professional help 6.10 <.001 .20 0.14t00.27
Increased tobacco or acohol or drugs 2.10 .036 .06 0.00t00.13
Isolated self 6.38 <.001 21 0.15t00.28
Overdo activities -0.56 .55 -.02 -0.09 t0 0.05
Sleep too much or too little 2.84 .005 .09 0.03t00.16
Spend time with friends or loved ones -1.43 15 -.04 -0.12t0 0.02
Work less or more -1.16 .25 -.04 -0.10t0 0.03
Take more risks 1.60 A1 .05 -0.01t00.12
Talk to someone about feelings 0.81 A2 .03 -0.04t00.11
Talk to someone for advice -0.51 .61 -.02 -0.09t0 0.05
Do nothing 2.90 .004 .09 0.03t00.17
Other 1.98 .048 .06 0.00t0 0.16
STB in women
Became aggressive 244 .015 .05 0.01t00.14
Bossy or inflexible or angry 0.87 .38 .02 -0.02to 0.06
Eat more or less 1.92 .055 .04 0.00to0 0.09
Spiritual activity -1.48 14 -.03 -0.08 to 0.01
Got professional help 8.91 <.001 .20 0.17t00.26
Increased tobacco or acohol or drugs 3.98 <.001 .08 0.05t00.14
Isolated self 9.47 <.001 22 0.17t0 0.27
Overdo activities -1.38 a7 -.03 -0.08 t0 0.01
Sleep too much or too little 3.06 .002 .07 0.03t00.13
Spend time with friends or loved ones -1.55 12 -.03 -0.08t0 0.01
Work less or more 2.10 .036 .04 0.00to0 0.09
Take more risks 222 .027 .05 0.01t00.11
Talk to someone about feelings -1.62 A1 -.04 -0.10t0 0.01
Talk to someone for advice -0.41 .68 -.01 -0.06 to 0.04
Do nothing 5.27 <.001 a2 0.09t00.19
Other 1.82 .06 .04 0.00t0 0.11

83TB: suicidal thoughts and behaviors.

Discussion

Principal Findings

This study describes an anaysis of men's and women’s
experienceof transitional life events, STB, and coping strategies,
with data being gathered in the largest known international
web-based survey in this area. In keeping with previous

http://mental .jmir.org/2020/9/e18383/
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literature, the proportion of women reporting STB was
significantly larger than the number of men reporting STB
[35,36]. Following this pattern, women also reported at a
significantly higher rate that thetransitional life event (or events)
they experienced was stressful, compared with men. These
findings may suggest that the experience or the perception of
stress is different between men and women, as highlighted in
previous research [37]. Moreover, the results may indicate that
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women have more proactive coping strategies when faced with
stressful transitional life events. Thisis considering the finding
that women not experiencing STB were more likely to engage
with their social networks when coping with life events they
perceived as stressful. To some extent, this rationale supports
meta-analytic research that women predominantly engage in
more adaptive or expressive types of coping strategies [20].
However, in this study, there were no sex differencesin reports
of feeling stressed once experiencing both a transitional life
event and STB. Furthermore, the sex differences in expressive
style coping after astressful transitional life event (specifically,
talking to someone about feelings, spending time with friends
or loved ones, and talking to someone for advice) were present
when individuals were not experiencing STB but dissipated
onceindividualsreported STB. Therefore, this study may extend
previous meta-analytic findings[20]. Namely, it is possible that
women articulate their perceived feelings of stressto others at
an earlier stage (ie, when they are not experiencing STB),
whereas men might be less likely to seek support from others
until they move toward a crisis point.

The resultsfrom the logistic regression indicated that both men
and women who reported experiencing a stressful transitional
life event in the past 12 months had higher AOR of STB. The
subsequent linear regression highlighted some potential warning
signsfor STB, most of which have been identified as predictors
of future STB and are among the warning signs for many
international guidelines [38]. This included becoming
aggressive; self-isolating behavior; changes in sleep; and
increased use of tobacco, alcohol, or other drugs for all
participants, irrespective of their sex. For women specifically,
warning signs also included increased risk taking and changes
in work behaviors. Previous research has demonstrated a
rel ationship between suicide and substance abuse [ 35,39], sleep
disturbances [40], and social isolation [41]. This study addsto
the literature by highlighting some identifiable signs that
individuals experiencing STB engage in after going through a
transitional life event (or events) they perceive as stressful.

These warning signs of STB, after experiencing a transitional
life event, may be compounded when considering the chi-square
finding that both men and women who reported STB, compared
with those who did not, were significantly lesslikely to engage
in potentially helpful coping strategies (eg, spending moretime
with friends and loved ones and talking to someone about one’s
feelings). These strategies may help buffer a person against
distress. Furthermore, it wasfound that respondents experiencing
STB reported higher rates of accessing professional help
compared with those who did not report STB, and seeking
professional help significantly explained the variance in STB
for men and women. Despite this, more than half of al the
participants with STB did not seek help. Indeed, one-third of
the participantswho reported STB (33.2%) said they did nothing
to cope after a stressful transitional life event. This explained
the variance in STB for both sexes in the linear regression.
Although research has consistently reported that men are less
likely to seek help than women [42], this research found no
differences in seeking professional help between men and
women when experiencing STB. Notably, seeking professional
help significantly explained the variance in STB in both men
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and women. Women, however, were more likely to seek
professional help when experiencing stress but were not
reporting STB. Again, this may indicate that men are waiting
until they head toward a crisis point to seek help. This delay
seen in men toward hel p seeking may be because of self-stigma,
awish to handlethe problem on one’s own, and alow perceived
need for care [42].

Other significant findings include that a majority of
sociodemographic variables that resulted in higher or lower
AOR of STB—such asidentifyingasLGBTQIA, NEET (women
only), suddenly or unexpectedly becoming unemployed (men
only), living alone (women only), satisfaction with intimate
bonds, satisfaction with social support, starting a new job,
becoming a parent for thefirst time (men only), and relationship
breakdown (men only)—arguably relateto anindividual’slevel
of social connectedness, or lack thereof. In theliterature, social
isolation and the absence of social support are established
correlates of suicide risk, with O'Conner and Nock [43]
suggesting that it isavital component of contemporary models
of suicidal behavior. Furthermore, the higher rates of STB
among these various subgroups [44-48] could be attributed to
disruptions or distress related to not only their social
connectedness but also connectedness more broadly to include
their job or perceived sense of purpose, which would be
consistent with existing models that characterize the
development of strong STB [49].

Implications for Policy and Practice

When taking all these factorstogether, these findings emphasize
the importance of promoting more helpful coping strategies
after experiencing astressful transitional life event. For example,
men were more likely to engage in maladaptive coping strategies
associated with completed suicides, such as substance abuse
[35,39]. Health services and campaigns should focus on hel ping
men recogni ze and respond to life stressors earlier. Thisincludes
equipping them with the skills to identify triggers and early
warhing signs of stress so that they can take appropriate action,
seek help, and engage in more adaptive coping strategies earlier.
Thisisalsoimportant for women, particularly given thefinding
that increased use of tobacco, alcohol, or other drugs was
associated with STB for women only. Overall, a greater
understanding in the community of these potential warning
signs of STB in people who have experienced a stressful
transitional life event might also improve the identification,
response, and provision of support.

In addition, in accordance with other Australian research
recommendations [50], enhancing socia connectednessin the
general community is crucia, particularly given the findings
that isolating oneself as a coping strategy after experiencing a
stressful transitional life event explained variance in STB for
both men and women. Additional focus should also be placed
on supporting and tailoring services to meet the needs of more
vulnerable groups highlighted in this research, such as young
people, peoplewho identify asLGBTQIA, people experiencing
employment-related concerns, people with lower satisfaction
toward their socia support and intimate bonds, men who
experience rel ationship breakdown, and women who live alone.
Overall, interventionsthat target improving community support
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and social connectedness should be considered in health
services, educational institutions, and workplace settings,
particularly after someone experiences a stressful transitional
life event. Research suggests that augmentation of social
connectedness through not only traditional face-to-face methods
but also digital mental health supports should be considered
[50,51], particularly given that these can improve access for
more socially isolated individuals [52].

Strengths and Limitations

A key strength of thisstudy isthat it isone of thelargest samples
to date, providing data on transitiona life events, coping
strategies, and multiple factors related to suicide risk. It is,
however, not without limitations—many of which are outlined
in the main reports executive summary, including the
nonepidemiological nature of web-based research that holdsthe
potential for avidity and internet bias[21]. Indeed, in this study,
suicidal thoughtswere common, with 23.8% of thetotal sample
having thought about taking their own lifein the past 12 months.
Furthermore, suicide plans and attempts over the past 12 months
were reported by 7.8% and 3.0% of the respondents,
respectively. These rates are far higher than those reported in
the literature, with the World Health Organization’s 12-month
preval ence estimates being at 2.0% for suicidal thoughts, 0.6%
for plans, and 0.3% for attempts within developed countries
[53]. It isalso possible that those with a greater interest in the
subject matter were more likely to participate in this research.
Thisresearch still provides valuableinsights as the interactions
between variables, not merely the statistical frequencies, provide
meaningful information. However, a selection bias could mean
that the findings relating to associations between life events,
coping mechanisms, and STB may be more specific to higher
risk groups. For thisreason, we a'so did not compare differences
across countries, athough countries presented similar
sociodemographics (Multimedia Appendix 2).

Additional limitations of this substudy are asfollows. First, the
brief screener for STB viathe PSFSrelies on binary responses
and, thus, may be less sensitive to subtle response variances.
Second, known predictors of suicide, such as mental ill health,
alcohol, and/or other substance misuse [38], were aso not
considered in the multinomial regression, as we focused on
sociodemographic factors. It isacknowl edged that their inclusion
would influence the results. Furthermore, only 7 transitional
life events were considered in the Global Health & Wellbeing
Survey. Other transitional life events may warrant further
research (such ascommencing along-term relationship, getting
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married, and death of a loved one); however, because of the
sheer scale of the survey, not all transitional life events could
be included. In addition, some transitiona life events,
specifically experiencing arelationship breakdown and suddenly
or unexpectedly becoming unemployed, are acknowledged to
be far more of a negative experience than others included in
this survey, which may have influenced the results. These were
included, however, as they are becoming far more common in
the included target countries, nearly one-fourth (22.9%) of the
entire sample had experienced arelationship breakdown in the
past 12 months. The research also relied on self-report, which
asked participants to recall the transitional life events
experienced and STB over the past 12 months. This lengthy
recall period isacommon issuein research [6]. Interview-based
approaches instead of self-report checklists may allow for
greater resolution in the dating of an event and provide further
depth of assessment in the relationship between stressors and
STB [6]. However, interview-based research has also been
shown to limit the disclosure of sensitive items compared with
web-based approaches, particularly for men and people not in
education, training, or employment [54]. Thus, the web-based
survey approach used in this study may allow for agreater level
of disclosure of sensitive information, such as STB.

Conclusions

Although nonepidemiological in nature, the considerable size
of the Global Health & Wellbeing Survey provides some key
insights into the international landscape for men and women,
with good representation from minority subpopulations.
Multifaceted approachestoward providing support toindividuals
experiencing STB after experiencing astressful transitiona life
eventiscrucial. Essential to thisincludes risk mitigation through
systematic identification and assessment [55] and a greater
emphasison health promoting behaviorsand coping mechanisms
within communities to strengthen resilience. When designing
interventions, services should consider using sex-specific or
targeted strategies to inform both the early identification of
warning signs relating to STB and the provision of effective
early intervention to mitigate the immediate risk and long-term
impact of STB [56]. Beyond traditional interventions, these
results show that enhancing social connectedness and reducing
marginalization may be vital. This is especialy relevant for
groupsat risk of marginalization, including those who had | ower
satisfaction with their social support and intimate bonds and
specific populations, such asyoung people, people who identify
as LGBTQIA, and have employment-related issues.
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Abstract

Background: There is considerable scientific interest in finding new and innovative ways to capture rapid fluctuations in
functioning within individuals with bipolar disorder (BD), a severe, recurrent mental disorder associated with frequent shiftsin
symptoms and functioning. The use of smartphones can provide valid and real-world tools for use in measurement-based care
and could be used to inform more personalized treatment options for this group, which can improve standard of care.

Objective: We examined the feasibility and usability of a smartphone to capture daily fluctuations in mood within BD and to
relate daily self-rated mood to smartphone use behaviors indicative of psychomotor activity or symptoms of the illness.

Methods: Participants were 26 individuals with BD and 12 healthy control individuals who were recruited from the Prechter
Longitudinal Study of BD. All were given a smartphone with a custom-built app and prompted twice aday to complete questions

of mood for 28 days. The app automatically and unobtrusively collected phone usage data. A poststudy satisfaction survey was
also compl eted.

Results: Our sample showed avery high adherence rateto the daily momentary assessments (91% of the 58 prompts completed).
Multivariate mixed effect models showed that an increase in rapid thoughts over time was associated with a decrease in outgoing
text messages (f=—02; P=.04), and an increase in impulsivity self-ratings wasrelated to a decreasein total call duration (3=—29;
P=.02). Participants generally reported positive experiences using the smartphone and completing daily prompts.

Conclusions: Use of mobile technology shows promise as a way to collect important clinical information that can be used to
inform treatment decision making and monitor outcomes in a manner that is not overly burdensome to the patient or providers,
highlighting its potential use in measurement-based care.

(JMIR Ment Health 2020;7(9):€19476) doi:10.2196/19476
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Introduction

Bipolar disorder (BD) isasevere, recurrent mental disorder that
often has devastating effects on patient’s everyday functioning.
BD is characterized by intermittent episodes of depression and
mania or hypomania, and it affects at least 2% of the general
population, yet it is the sixth leading cause of disability
worldwide in individuals aged 18 to 44 years [1] and the most
costly mental health condition [2]. Taken together, this
frequently shifting illness leads to substantial comorbidity,
health care costs, and premature mortality [3,4]. Further, many
patientswith BD experience significant daily and weekly mood
swings that are below the threshold for afull mood episode. It
is typically this mood instability that can contribute to
impairments in daily functioning [5]. Among those who seek
or receive treatment, many do so within primary care [6-8],
where precision in patient monitoring of problematic functioning
is time and resource consuming.

Provider-administered assessmentsused in research or in clinical
settings can be difficult to implement in routine clinical practice
dueto lack of clinical psychiatric training and time constraints,
leading to the growing use of self-completed symptoms
assessments. However, self-completed assessments of mood
symptoms are dependent on retrospective reporting, which
typically asks about symptoms experienced over the past week
or two, which is subject to recall and response bias. Such
assessments also require aggregation of mood-specific
symptoms over days by the patient and the clinician, which is
difficult to sustain in real-world clinical settings. Therefore,
there is a need for more practical assessment of rapid
fluctuations and symptoms in mood within BD.

In order to capture rapid fluctuations in functioning within
individuals with BD, a more clinically useful measurement is
needed to inform more personalized treatment options for this
group and improve standard of care. The use of
measurement-based care, a practice of basing clinical care on
patient data that are continuously collected to inform treatment
decision making and monitor outcomes[9], has not been widely
adopted in mental health treatment due to the burden of
assessments in routine practice. However, the advent of
measurement-based care and precision medicine has created a
potential for the development of valid and reliable methods to
measure individual variation in symptoms and functioning,
which could better inform treatments through improved
diagnosis, predicted relapse, and insight into disease progression.

The use of mobile health technologies or remote measurement
technology (ie, smartphone and similar technologies) has
immense promise to not only capture reported symptom
information but also provide data on phone behaviors (eg,
information about number of phone calls or text messagesbeing
sent or received) that could indicate changes in functioning,
both of which are ecologically valid ways of capturing behaviors
inthereal world [10,11]. Additionally, mobiletechnology offers
a delivery method for assessment of what people are doing in
real-world settings, a methodology known as ecological
momentary assessment (EMA) [12]. Using EMA on
smartphones can also provide areal-time clinical management
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tool for psychiatric illness by providing an early warning sign
of problematic shifts in mood or changes in behavior. EMA
techniques are advantageous over retrospective reports, can be
collected in the moment, and can be coupled with data on other
smartphone usage behaviors to provide a unique way of
accurately and efficiently monitoring changes in functioning
and clinical phenotypes. Further, mobile technology can serve
asaway in which patients can self-monitor their symptomsand
functioning, which subsequently can allow them to take part in
the medical decision making. Mabile technology can provide
aquick and cost-efficient way to inform providersthat patients
are in the beginning stages of a mood episode relapse. Using
mobile technology in this way can further push forward the
feasibility of measurement-based care and help prevent disease
progression, relapse, and treatment costs; however, this has not
been rigorously tested.

There has been a surge of research examining the use of
smartphones to monitor and capture symptoms and behaviors
acrossarange of illnesses, including psychiatricillness[13-17],
suggesting that thereis considerabl e scientific interest in finding
new and innovative ways of measuring illness parameters.
Recent studies show mobile electronic devices to be useful in
assessing and monitoring behaviors and severity of symptoms
in both inpatient and outpatient settings [18,19]. Other studies
have used mobile phonetechnol ogiesto determine arelationship
between psychiatric symptoms and phone behavior [20-22].
For example, Faurholt-Jepsen and colleagues [21] found that
more depressive symptoms were associated with the phone’s
screen being on for longer periods, more incoming calls, fewer
answered incoming calls, and less movement from the cell
towers. In contrast, more manic symptomswere associated with
more outgoing text messages and longer phone calls, suggesting
that smartphones can generate objective data for behavioral
activities that may be markers of illness activity.

Further examination of the feasibility and acceptance of using
EMA on smartphones among those with BD illnessis crucial.
In addition, understanding if momentary assessment of mood
is related to phone usage data, such as phone calls and text
messages sent or received, is needed if the goa isto leverage
technology for measurement-based care in a range of clinical
settings. The aims of this study were (1) to examine the
feasibility and acceptability of using a smartphone to capture
daily mood symptoms in BD, using a custom, clinicaly
informed smartphone app, and (2) to relate daily self-rated mood
to smartphone use behaviors, such as phone calls and text
messages, that may be proxies for psychomotor activity or
symptoms of the illness. We hypothesized that patients with
BD will find using smartphones a feasible and useful way of
monitoring symptoms, based on metrics of how compliant they
werewith completing daily tasks. Further, we hypothesized that
phone usage data would be related to aspects of self-reported
mood collected over 28 days. Specifically, we hypothesized
that higher depression scores would be negatively correlated
with number of phone calls and text messages made and time
spent on phone calls, based on the psychomotor retardation and
anhedonia often accompanying depression, and increased
activity during mania would be positively correlated with
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number of phone calls, text messages, and time spent on phone
cals[23,24].

Methods

Recruitment

Participants were recruited from the Heinz C Prechter
Longitudinal Study of BD, an observational, naturalistic cohort
study gathering phenotypic and biological data, at the University
of Michigan [25]. A total of 36 individuals from the Prechter
sample were enrolled into this current study (see “Results’
section for breakdown). Recruitment and initial baseline
evaluation procedures for the Prechter Longitudinal Study of
BD have been described elsewhere [25], but to briefly
summarize, al participants underwent an evaluation using the
Diagnostic Interview for Genetic Studies (DIGS) [26], and a
best-estimate process by at least two of the authorswas used to
confirm diagnoses. Participantswere excluded if they had active
substance use or neurological disease at enrollment. Both the
longitudinal study and the present study were approved by the
University of Michigan Institutional Review Board, and all
participants provided signed informed consent.

Clinical information, such asage of onset for BD illness (DIGS),
history of rapid cycling (based on having ahistory of 4 or more
mood episodes per year) (DIGS), depression symptoms
(Hamilton Depression Rating Scale-17 item) [27], mania
symptoms (Young ManiaRating Scale) [28], and 1Q (Wechsler
Abbreviated Scale of Intelligence [29]), was taken from the
initial baseline evaluation during enrollment into the larger
longitudinal study. The number of lifetime mood episodes and
psychiatric hospitalizations were obtained from the longitudinal
data (DIGS) available in the Prechter Longitudinal Study.
Inclusion criteriafor the group with BD for this study included
a history of rapid cycling or personal experience of mood
fluctuations over the last couple months. Both BD and healthy
control (HC) participants were included if they were currently
smartphone users; all were provided with a study-specific
smartphone. A total of 17 participants used iPhones at the time
of enrollment but identified as being familiar with and having
prior use with the Android operating system. We also selected
participants who used their phones “regularly” and who were
the primary users of their personal smartphones. Participants
were excluded if they had vision or motor problems that would
preclude them from using the smartphone study device or if
they were not the primary or sole users of their smartphones
(n=3). Participants received monetary compensation for their
time participating in this study. They received US $160 at the
end of thefirst 2 weeks of cell phone data collection, regardless
of how many cell phone engagements they chose to use, and
US $160 at the end of the study when they returned the issued
smartphone.

Procedure

Description of Smartphone App

The smartphone app was custom built to use Android 5.1.1
operating system, downloaded by invitation from Google Play.
Data were stored securely on the Google App Engine. No
personal or identifiable information was stored on the App
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Engine. The app was run continuously in the background of the
phone with no indication to the participant that it was
automatically collecting information about number and duration
of phone callsand text messages. The app used minimal battery
so battery drain was not readily apparent to the participant.
Daily prompts to complete the app questions were sent in the
morning and in the evening based on presel ected times sel ected
by the participants during study setup. They knew when these
prompts would occur and they were prompted to complete app
questions every 15 minutes for an hour until completed. No
further prompts were sent after 1 hour. Notification of the
prompts was visible by the study icon appearing at the top of
the phone and accompanied by a unique prompting tone and
message. Participants could swipe the screen messageto launch
the daily questions or delay for up to an hour. Participants
responded to each question by using the visual analog scale
ranging from O to 100 by positioning a marker on the touch
screen (for mood questions, see “Smartphone Assessment”
section below). The middle mark of 50 wasthe default position.
During the training, participants were instructed that 0 and 100
represented the most extreme states they could imagine
experiencing for each item and were provided examples to
illustrate these points (ie, 0 on the impulsivity question was
described as being the least impulsive in behaviors, so not
reacting at al before thinking, and 100 was described as
definitely acting or reacting without any forethought). After
each response, participants pressed “Next” to continue to the
next question. Timeto complete the morning app questionswas
lessthan 5 minutes. Once they completed their session, the app
responded with “Thank you for completing the survey” and
automatically closed until the next scheduled prompt.

The app continuously and automatically collected phone usage
information every day on (1) number of phone calls sent and
received, (2) number of text messages sent and received, and
(3) time spent on phone calls. The phones were set up to use
wireless connectivity; datawent to secure serversthat could be
checked by researchers at any time. No actual content within
text messages was captured in order to maintain privacy.

Smartphone Assessment

At chosen prompt times in the morning and in the evening,
participants answered 5 questions about their mood at that
moment using a visual analog scale on days 1 to 14 and 28 to
56, for atotal of 28 days. The rationale for the delivery of the
daily prompts for 2 weeks with a 2 week gap was to decrease
participant burden across 2 months but also to increase the
chances that we collected some dynamic shifts in mood that
may have occurred. These questions have been previously
validated in aBD sample using asmartphone EMA study [30].
The 5 questions were (1) Rate your mood right now; (2) Rate
your energy right now; (3) How fast are your thoughts right
now? (4) How impulsive are your thoughts right now? and (5)
How impulsive are your actions right now? These measures of
symptomatology were selected based on correspondence to
independent factors of mania shown through factor anaysis:
dysphoric mood (mood), psychomotor pressure (energy),
psychosis (not conducive to self-report measure), increased
hedonic function (impulsivity), andirritable aggression [ 31,32].
Further, mood, energy, and intellect (thoughts) werethe 3 areas
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noted through careful longitudinal study of phenomenology by
Kraepelin [33] to cycle out of sync, producing mixed states
[34].

Prestudy Assessment and Device Training and
Postassessment

After consenting, participants completed a 15-minute training
session led by trained research associates reviewing the use of
an Android smartphone and learning how to respond to the daily
app questions. Responses to the dally questions were
demonstrated and participants were given an opportunity to
practice the use of the responses and ask questions as needed.

All participantswere given a Samsung Galaxy Note4 (Samsung
Electronics) smartphone running with the Android 5.1.1
operating system, a charger, and an abbreviated user manual
(with alink to a full phone manual). The device was matched
to the participant’s personal cell phone carrier and their SIM
card was placed into the study phone. Two participants chose
not to use their current phone services (and personal cell phone
numbers) and were provided with study phones with cellular
data packages and new phone numbers. One participant did not
participate because their personal SIM card was not compatible
with the study phone and the participant did not want adifferent
phone number. The device provided to each participant was
preinstalled with the smartphone app. Participants’ personal
contacts, text messages, apps, photos, videos, and music were
transferred to the study phones using the Wondershare program
(Wondershare Software Co) [35]. Participants were instructed
to respond to each of the app’ stwice-daily promptsto complete
guestions but to otherwise use the device asthey normally would
intheir daily lives.

All individuals were reassessed at the end of 56 days of using
the smartphone. This postassessment included completing a
poststudy questionnaire that asked about their experiences and
satisfaction using the smartphone, participating in the study,
and responding to the daily prompts. Frequencies from this
poststudy questionnaire were used as the main dependent
variable in the feasibility and acceptability analyses.

Statistical Analyses

We used 2-tailed t tests and chi-square tests to describe
demographic differences in our diagnostic groups. Bivariate
correlations were used to describe the rel ationship between our
adherence rates/app usage, demographics, 1Q, clinical scales,
and other descriptive variables. Frequency distributions were
used to describe the outcomes from the postevaluation
assessment resullts.
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When examining the data collected from the smartphone app
collapsed across both EMA collection periods, we conducted
paired t teststo compare the 5 daily self-reported morning mood
scores across 28 days—(1) Rate your mood right now; (2) Rate
your energy right now; (3) How fast are your thoughts right
now? (4) How impulsive are your thoughts right now? (5) How
impulsive are your actions right now?—with the same 5 daily
self-reported evening mood scores to examine acceptability of
averaging these scores by day. These results showed no
statistically significant differences between morning mood
scores and evening mood scores for all 5 mood questions (all
P>.05), indicating that each morning and evening mood question
response was similar to combine into a single mood question
mean score, creating 5 aggregated daily mood scores. We then
used mixed effects linear regression models with random
intercept to examine the associations of measurements of daily
(1) number of phone calls sent and received, (2) number of text
messages sent and received, and (3) time spent on phone calls
with the 5 average daily mood scores over time (see 5 mood
guestions above) as outcomes, which took into account the
clustering effect of multiple measures over the same participants.
Average daily mood scores were used as predictors for phone
patterns. All these models were run using just the BD sample
adjusted for age, sex, and bipolar diagnosis type (ie, BD-1 vs
BD-II).

Results

Participant Characteristics

A total of 26 participants in this study had BD (BD-I=17,
BD-I1=8, BD not otherwise specified=1) and 12 were HC
participantswith no personal or family history of any psychiatric
illness. Out of the 38 participants enrolled, 2 individuals did
not compl ete postassessment measures due to personal or health
reasons but completed the daily app prompts. One person was
removed from the study due to losing the study phone twice.
Dueto technical problemswith the prompts not appearing during
the second survey period, 9 participants have some missing data
points.

Descriptive statistics for participants by diagnostic group are
in Table 1. The mean age of participants was 44.9 years (SD
9.0). There were no significant differences between the BD and
HC participantsin age (t;5=—0.44; P=.66), education (t3s=0.47;
P=.64), or 1Q (tzz=—0.04; P=.97). The majority of our
participants were female (27/38, 71%), with no difference in
gender breakdown between BD and HC groups (x%,=0.2; P=.71).
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Table 1. Demographics of participants.
Characteristic BD? Hcb Chi-square  t test (df) P value
(n=26) (n=12) ()
Age (years), mean (SD) 46.46 (10.55) 44.92 (9.04) N/A -0.438(36) .66
Gender, n (%) 19 (73) 8(67) 0.2(1) N/A .69
Years of education, mean (SD) 15.88 (1.86) 16.17 (1.34) N/A 0470(36) .64
WASI 1QS, mean (SD) 108.96 (7.86) 108.83 (11.41) N/A -0.040(36) .97
HRDSY, mean (SD) 12.65 (6.49) 1.25(1.87) N/A -5933(36) <.001
YMRS®, mean (SD) 4.50 (4.92) 0.08 (0.29) N/A -3.086 (36) .004
Clinical featuresfor the BD group
Type of BD (BD-1/BD-11/BD-NOS), n 17/8/1 N/AY N/A N/A N/A
Rapid cycling (yes), n (%) 15 (58) N/A N/A N/A N/A
Age of BD onset, mean (SD) 16.31 (8.06) N/A N/A N/A N/A
Compliance for full study (%), mean (SD) 92.20 (6.64) 90.63 (9.59) N/A -0.535(31) .60
Compliancefor first 2 weeks of study (%), mean (SD) 92.32 (9.89) 91.83 (8.61) N/A -0.147(36) .88

3BD: bipolar disorder.

PHC: health control.

“WASI 1Q: Wechsler Abbreviated Scale of Intelligence.
9HRDS: Hamilton Rati ng Scale of Depression.
®YMRS: Young Mania Rating Scale.

'NOS: not otherwise specified.

IN/A: not applicable.

Study Adherence

Overall, our sample completed 91.5% of prompts sent. There
was ho difference in total completion rate between the BD and
HC groups (t3;=—0.80; P=.43). Bivariate correlations (Table 2)
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showed that full study adherence was positively related to 1Q
(r=0.45; P=.008), with those with higher 1Q completing more
app question prompts. However, no other demographics or
clinical variables were related to adherence.
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Table 2. Correlations between compliance rates, demographics, and mood ratings.

Ryan et d

Variable Compliancefirst® Compliancetotal® Age Education WASI 1Q° HDRS? YMRS®
Compliancefirst

r 1 0.77 -0.17 0.16 0.28 -0.08 -0.09

P vaue _f <.001 .32 .35 .35 .64 .58
Compliancetotal

r 0.77 1 -0.23 0.01 0.45 0.21 0.02

P value <.001 — 21 .96 .008 .25 .92
Age

r -0.17 -0.23 1 -0.03 0.12 0.15 0.12

P value .32 21 — .87 49 .36 47
Education

r 0.16 0.01 -0.03 1 0.08 -0.25 -0.27

P value .35 .96 .87 — .62 12 A1
WASI 1Q

r 0.28 0.45 0.12 0.08 1 0.07 0.05

P vaue .35 .008 49 .62 — .67 .79
HDRS

r -0.08 0.21 0.15 -0.25 0.07 1 0.58

P value .64 .25 .36 A2 .67 — <.001
YMRS

r -0.09 0.02 0.12 -0.27 0.05 0.58 1

P vaue .58 92 A7 A1 .79 <.001 —

8Compliance first: compliance rate for first 2 weeks of surveys.
bCompliance total: compliance rate for all 4 weeks of surveys.
“WASI 1Q: Wechsler Abbreviated Scale of Intelligence.
9HDRS: Hamilton Depression Rating Scale score (at baseline).
®YMRS: Young Mania Rating Scale score (at basdline).

Not applicable.

Usability and Acceptability

Using the combined postassessment eval uation responses (Table
3), which 36 out of the 38 participants completed, 35 out of 36
participants (97%) did not have difficulties understanding the
mood questions. While 15 out of 36 participants (42%) did not
find the phone comfortableto carry, 33 out of the 36 participants
(92%) did not have difficulties pressing response keys. When
looking at evaluation responses for both BD and HC groups
together, 34 out of 36 participants (94%) did not find that the
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daily questions took too much time to complete, and 27 out of
36 participants (75%) indicated that answering the questions
was helpful for them to monitor their moods. In addition, 26
out of 36 participants (72%) indicated that participating in this
study had been helpful/beneficial, and 32 out of 36 participants
(89%) did not believe participation in our study took up too
much time. Overall, 34 out of 36 participants (94%) believed
this experience was pleasant, and 33 out of 36 participants (92%)
would recommend others participate in asimilar study.
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Table 3. Subject ratings on poststudy evaluation for 36 out of 38 participants.

Neutral, n (%) Strongly disagree/disagree, n (%)

Evaluation question Strongly agree/agree, n (%)
| had difficulties understanding the survey 0 (0)
guestions.

Answering the questions was helpful for me 27 (75)
to monitor my mood/functioning.

Thedaily tasks or use of the Jawbone activity 21 (58)
tracker changed my behavior in some way.
Participation in this study took up too much 2 (6)
time.

Participating in this study has been help- 26 (72)
ful/beneficial.

Overall, this experience was pleasant. 34 (94)
Overall, this experience was challenging. 13(36)
| would recommend others participateina 33 (92)

similar study.

1(3) 35(97)
4(11) 5(14)
5(14) 10(28)
2(6) 32(89)
6(17) 4(11)
1(3) 1(3)
3(8) 20 (56)
0(0) 3(8)

Mixed Linear Effects M odels

Themultivariate mixed effect model for only the BD participants
showed that an increase in text messages was associated with
higher overall mood ratings (3=.04; P=.04). Decreased outgoing
text messages was associated with an increasein rapid thoughts
(B=—02; P=.04). Total duration of callswasfound to negatively
associated with impulsivity ratings (impulsivity in thoughts and
impulsivity in behavior) over time (thoughts: f=—29; P=.02;
behavior: f=—16; P=.05).

Discussion

Principal Results

These results indicate that individual s who experience chronic
and fluctuating changesin their mood are open to and respond
adequately to twice-daily surveys about their mood using
devices that they use on a regular basis, suggesting that this
type of assessment could be acceptable to patients in practice.
The completion rate of daily questionswas similar to unaffected,
healthy controls. Both diagnostic groups completed 91% of the
guestions sent to them. These findings suggest that this type of
daily assessment is feasible to incorporate into
measurement-based care initiatives and could provide aunique
way of accurately and efficiently monitoring changes in
functioning and clinical phenotypes. Further, our participants,
including the individualswith BD, generally endorsed positive
responses regarding use of the smartphone app. Using EMA on
smartphones can serve as a way in which patients can
self-monitor their symptoms and functioning, which
subsequently could alow them to take part in the medical
decision making. It could provide a quicker and cost-effective
way to inform providers that patients are at risk or in the
beginning stages of arelapse.

Inlinewith our hypotheses, symptoms associated with increased
energy and activation, including elevated mood, more
impulsivity in thoughts and behaviors, and rapid thoughts, were
associated with specific objective smartphone behaviors.
Notably, higher mood was associated with more incoming text

http://mental .jmir.org/2020/9/€19476/

messages, rapid thoughts were associated with fewer outgoing
text messages, and impulsivity was associated with shorter call
duration. Therewas not one pattern of increased objective phone
behavior associated with increased self-reported activity and
activation states, but rather symptom-specific relationships. Our
findings suggest that increasing mania-like symptoms correl ate
with decreasing phone communication habits using text
messages and phone calls. The more mania-like symptoms, the
less the participants engaged in communication activities on
their phone, despite receiving more text messages. These are
promising results that suggest that smartphones could be an
easy and objective monitoring tool to captureillness activity in
bipolar disorder, particularly shifts in mania-like symptoms.
Further work will examine if passive phone behavior patterns
can be predictive of future mood symptoms within individuals
or are correlated with mania-like symptomsthat meet threshold
for a full manic episode. For example, can passive phone
behaviors the week or two before amood episode be predictive
of theimpending mood episode? Additional research could also
investigate if other smartphone activities using sensor data (eg,
accelerometer, access to socia media, etc) also change with
increasing mania symptoms.

We did not find a relationship between smartphone behaviors
and depression-like symptoms, in contrast to our hypothesis
and somerecent literature[21], suggesting that it istheincrease
rather than decrease in psychomotor activity that is likely
reflected in phone usage patterns. This may reflect how mood
was captured, as depressive symptoms were only assessed via
1 question (eg, rate your mood from low to high). In contrast
to Faurholt-Jepsen and colleagues [21], who found that greater
depression symptoms were associated with moreincoming calls,
we did not find a relationship between mood and number of
incoming or outgoing calls. Further, Faurholt-Jepsen and
colleagues found that higher mood was associated with more
outgoing texts and longer duration of calls, but they captured
mood ranging from “depressive to manic” using a scale from
-3 to +3, whereas we divided mania-like symptoms into some
of mania's component parts (rapid thoughts, impulsivity). We
found that faster self-reported thoughts and greater impulsivity
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were associated with fewer outgoing texts and shorter call
duration,  respectively, indicating that manialike
symptomatology rather than global ratings of mood may have
adifferential effect on phone behaviors.

Limitations

Mobile health studies of this kind, particularly as studies now
are focusing on chronic mental health disorder, are in their
infancy. Limitations may impede overal interpretation of
findings and will need to be addressed in future studies. Given
our small sample size, our group of participants with bipolar
disorder may not be reflective of the broader, heterogeneous
nature of the bipolar disorder iliness. The design of our study
wastargeting anarrow group of individual swith bipolar disorder
(those with frequent mood fluctuations who were generally
highly educated) who are likely more technology oriented,
motivated to participate in research, and more willing to
complete daily assessments than is the larger bipolar disorder
population. For example, our sample was aready actively
engaged in alongitudinal study of bipolar disorder, so they were
likely more willing to engage in other research studies and
participate in daily activities than are other individuals who are
not volunteering their time. Frequencies regarding usability
may therefore be skewed compared with the general bipolar
disorder population. In general, our findings may not be
generalized to the broader bipolar disorder population or general
population who use phone apps. Along the same lines, we may
lack adequate power to find other meaningful relationshipsin
the data. Theseresultsare preliminary and may not be capturing
the smartphone behaviorsthat arereflective of mood states, and
further replication isneeded. Future studies should examinethe
feasibility in measuring mood over longer study periods, as
there may be aperiod when individuals no longer are motivated
to or see any benefit in measuring their own mood over time.
Further validation analyses are underway to examine the
validation of our single mood items, as they relate to the gold
standard, clinician-administered measures of mood. These
results are limited by use of only Android system users, and
thismay be adifferent subgroup of individuals. There may also
be congtraints of having our participants use study-issued phones
that may inadvertently interfere with their normal use of the
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phone. Lastly, we cannot state if a relationship exists between
phone behaviors and subsequent emergence of a diagnosed
manic episode because full mood episodes were not measured
by aclinician rater.

Conclusions

Overdl, our sample of individuals diagnosed with bipolar
disorder showed a very high adherence rate to the daily
momentary assessments, and they generaly had positive
evaluation responses, indicating that our smartphone app was
acceptable and that this type of study design is feasible to use
inindividualswith BD who have frequent fluctuationsin mood.
Use of thistype of mobile technology shows promise as away
to collect important clinical information that can be used to
inform treatment decision making and monitor outcomesin a
manner that isnot overly burdensometo the patient or providers.
It further highlights the feasibility of collecting these types of
data for measurement-based care for patients who are already
engaged in mental health treatment. Our participant evaluations
of the app indicated that they did not find thistype of assessment
burdensome and that it made them think about their mood and
behavior. Future studies based on further development of this
app are aimed at investigating if engaging patients to assess
their own symptoms and daily functioning may empower
self-awareness and self-management of symptoms and help
patients identify triggers, track their own disease progression,
and learn when to seek out care.

Smartphones, which are ubiquitous within our culture and used
by the majority of individuals, including those with chronic
conditions, hold immense opportunities to study human
behavior. For those with bipolar disorder, smartphones and
specifically communicative behavior on smartphones (eg, how
often one makes phone calls, number of text messages sent and
received) show promise by providing proxy information about
illness activity in bipolar disorder. Changes in communicative
behavior may indicate an increase in mania-like symptoms and
further be an indicator for a problematic mood shift towards a
manic episode. Thistype of researchisinitsinfancy for mental
health researchers, but studies of thiskind can help launch future
work to investigate the potentia that technology-related
behaviors have on understanding disease.
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Abstract

Background: Collections of lived experience narratives areincreasingly used in health research and medical practice. However,
there is limited research with respect to the decision-making processes involved in curating narrative collections and the work
that curators do as they build and publish collections.

Objective: This study aims to develop a typology of curatorial decisions involved in curating narrative collections presenting
lived experiences of mental health service use, recovery, or madness and to document approaches selected by curatorsin relation
to identified curatorial decisions.

Methods: A preliminary typology was devel oped by synthesizing the results of a systematic review with insights gained through
an iterative consultation with an experienced curator of multiple recovery narrative collections. The preliminary typology informed
the topic guide for semistructured interviews with a maximum variation sample of 30 curators from 7 different countries. All
participants had the experience of curating narrative collections of the lived experiences of mental health service use, recovery,
or madness. A multidisciplinary team conducted thematic analysis through constant comparison.

Results: Thefina typology identified 6 themes, collectively referred to as VOICES, which stands for values and motivations,
organization, inclusion and exclusion, control and collaboration, ethicsand legal, and safety and well-being. A total of 26 subthemes
related to curation decisions were identified.

Conclusions: The VOICES typology identifies the key decisionsto consider when curating narrative collections about the lived
experiences of mental health service use, recovery, or madness. It might be used as atheoretical basisfor agood practice resource
to support curators in their efforts to balance the challenges and sometimes conflicting imperatives involved in collecting,
organizing, and sharing narratives. Future research might seek to document the use of such atool by curators and hence examine
how best to use VOICES to support decision making.

http://mental .jmir.org/2020/9/€16290/ JMIR Ment Health 2020 | vol. 7 | iss. 9 [e16290 | p.44
(page number not for citation purposes)


mailto:stefan.egglestone@nottingham.ac.uk
http://www.w3.org/Style/XSL
http://www.renderx.com/

JMIR MENTAL HEALTH

(IMIR Ment Health 2020;7(9):€16290) doi:10.2196/16290

Yeo et a

KEYWORDS
personal narrative; mental health recovery; decision making

Introduction

Background

Lived experience narratives are increasingly central to medical
practice[1] and web-based mental health interventions[2], with
a growing interest in the use of web-based mechanisms for
delivering and accessing them [3]. They can be recorded and
published in different ways, such as text, video, audio, art, or
mixed media[4]. They can present narratives of asingle author,
such as Madness Made Me [5], or present groups of narratives
edited by a curatorial team, such as Living with Voices [6].
Wide-scale public access to digital media hosting platformsis
a relatively recent phenomenon, which now alows the
presentation of a person’s narrative to a worldwide audience
[4]. Generic digital mediahosting services now enable recorded
versions of narratives to be shared directly with recipients on a
mass scale, and thousands of lived experience narratives have
been uploaded and are freely available to the public.

Narratives are representations of a real or fictitious event or
series of events [7]. Lived experience narratives can explore
events such as mental health service use or experiences of
mental health problems, either grounded in a biomedical
understanding of mental health or conceptualized as madness,
which looks more widely at psycho-socio-political issues,
emotional distress, and/or spiritual emergence [8]. Lived
experience narratives may or may not be classed as recovery
narratives. The term recovery narrative refersto astory told by
aperson about their journey of recovery. Thisincludes elements
of both adversity or struggle, and of strength, success, or survival
related, at least in part, to mental health problems (ie, about
recovery), and which refer to events or actions over a period of
time (ie, anarrative) [9]. Recovery narratives have been studied
as amechanism for understanding how recovery happens[10]
and as arecovery-promoting tool with potential benefitsfor the
narrator, such as storytelling as a route to reframing emotional
distress, as a part of narrative therapy practice [11]. Recovery
narratives can also offer a source of knowledge and hope for
the narrators and recipients [12].

There is disagreement and debate over the use and framing of
what constitutes recovery narratives. Recovery inthe Bin, which
describesitself asacritical theorist and activist collective [13],
has questioned the content and use of recovery narratives in
that, for example, only successful or acceptable recovery
narratives are promoted in services. They call for “a broader
range of Survivor narratives to be recognised, honoured,
respected and promoted that include an understanding of the
difficultiesand strugglesthat peopleface every day when unable
to ‘recover’, not just ‘successful recovery’ type stories’ [13].
Recovery began as a socia justice movement led by survivors
and service users with the aim to reform health services and
promote patient-centered care defined as "providing care that
isrespectful of and responsiveto individual patient preferences,
needs, and values and ensuring that patient values guide all

http://mental .jmir.org/2020/9/€16290/

clinical decisions' [14]. The movement rejected the notion of
mental health diagnosis and called for a nonpathologizing and
holistic treatment of mind and body, adopting aunified language
of patient-centered care rather than perpetuating, through
language and action, a division between physical and mental
health [15]. The narratives of mental health service use,
recovery, and madness have played arole in the persona and
collective journeys of narrator emancipation from psychiatric
judgment [16] and have been used to reshape clinical and
scientific responsibilities [6], challenge conceptualizations of
biomedical paradigms [17], and inform policy change [18] or
as tools of resistance, opposition, collective action, and social
change [19].

Asnarratives about recovery or madnessinherently incorporate
discussions of personal distress or trauma, there are challenges
in the design of curatorial processes such as personal, legal, or
ethical dilemmaslinked to the identification of narratorsor third
parties. They also include broader ethical and political issues
related to the representation and dissemination of distressing
and difficult material, which might affect those exposed to
recovery narratives and those producing them [20]. In addition,
there are unresolved questions about what it meansto reinscribe
the identity of the service user or survivor, through the use of
recovery narratives, as one closely associated with distressing
events or experiences. Moreover, issues around power and
control are especially relevant in curation processes owing to
the existing inequalities of power, status, or assumed credibility
of service users, providers, and professionals [21]. All these
issues are made more complex when one considers them
intersectionally and attends to gender, ethnicity, sexuality,
gender identity, and disability as well as the experience of
distress.

Some guidelines for the curation of recovery narratives based
on experience and expert judgment have been published, for
example, guidelines by the Scottish Recovery Network [22].
However, there is no research leading to a comprehensive
typology of curatorial decisions for recovery or madness
narratives. There is a need to outline all the critica
considerations for the curation of narratives, including those
that individual curators may not automatically consider without
guidance. Previous guidance may be organizationaly or
culturally specific and may not be relevant across different
contexts. A typology might support the work of future curators
of recovery or madness narrative material, for example, by
informing the design of adecision aid tool [23].

Initial insightsinto curatorial practices have been developed in
a systematic review and qualitative evidence synthesis [20].
The review included 1 research publication and 22 informal
documents providing evidence of curation. These were
synthesized to develop a preliminary typology that described 9
curatorial issues and choices: (1) purpose of the collection, (2)
audience for the collection, (3) safety (of narrators, recipients,
and third parties), (4) narrative collection process, (5) narrative
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selection process, (6) narrative editing process, (7) narrative
presentation choices, (8) ethical and legal considerations, and
(9) the societal positioning of the collection. The review only
included publicly available documents. Their accuracy in
reflecting decisions made around curation could not be verified
and therefore may not have provided full information about all
curatorial decisions made because curators may not have
discussed some decisions publicly.

Aims and Objectives

The aim of this study is to extend the prior review by directly
consulting expert curators about the work of curation. The
objectives of this study are to develop a typology of curatorial
decisionsinvolved in curating narrative collections of thelived
experiences of mental health service use, recovery, or madness
and to characterize existing approaches used in relation to
identified curatorial decisions.

Methods

Study Approvals

The study was conducted as part of the Narrative Experiences
Online (NEON) Programme [24], which is a program of work
investigating whether engagement with mental health recovery
narratives can influence an individua’s recovery journey
(ISRCTN11152837). The study was reviewed and given a
favorable opinion by the Nottingham 2 Research Ethics
Committee (reference 17/EM/0401) and was approved by the
UK Health Research Authority. In line with the approved
protocol, all participants gave verbal consent, which was
recorded on apaper consent form by theresearcher. Thefindings
will inform afuture trial (ISRCTN11152837).

Participants

The inclusion criterion for participants was experience of
curating 1 or more narrative collections of the lived experiences
of mental health service use, recovery, or madness. Collections
were considered relevant if the majority of narratives in the
collection matched any of those 3 categories, or if the curator
identified the collection with any of them. The meaning of the
term madness was as discussed in Mad studies [25], which
challengesthe biomedical interpretations and language of mental
health discourse. This usage has emerged through the psychiatric
survivor and peer support movement.

To maximize heterogeneity, maximum variation sampling [26]
was used across the dimensions of (1) the country of publication
of the collection to capture country-specific socia, cultural, and
political contexts and (2) the presence or absence of curator
lived experience of using mental health services(ie, non—mental
health service user, primary care service user, secondary care
service user, voluntary hospital admission, or involuntary
hospital admission) to capture service user curator perspectives.
Deviant case sampling was used to illuminate both unusual and
typical decision-making strategies [27].

Procedures

A semistructured interview was conducted with an expert
curator. The expert curator played alead role over 12 yearsin
the development of an extensive recovery narrative repository
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containing multiple collections, the devel opment of guidelines
for narrative collection, the conduct of narrative-based research,
and the development of a recovery narrative-based online
intervention. Data from the interview were used to develop an
initial list of curatorial decisions and approaches. This was
refined through 6 consultations with the expert curator. A
preliminary typology of curatorial decisions and approaches
was developed by synthesizing the initial expert curator list
with material presented in an earlier systematic review [20].
The preliminary typology, which had 11 themes, can be found
in Multimedia Appendix 1 [1].

Semistructured interviews were then conducted with 30 other
curators, either in person (n=4) or by phone (n=17), video call
(n=8), or, if no other option was available, by email (n=1). Each
participant was given auniqueidentifier. A demographicsform
was used to capture the curator background. The interview
schedule was initially derived from the preliminary typology
using open questionsrel ating to each of the 11 themes, and then
refined over the course of the interviews as new themes
emerged. Participants were asked to comment on a recent
collection they had curated and whether they had considered
each of the 11 themes in the process of curation and what
decisionsthey had made with respect to these. Interviewslasted
60 to 90 min and were audiotaped and transcribed using
pseudonymization.

Analysis

The analyst team consisted of 10 researchers from a range of
disciplinary (survivor research, sociology, philosophy, social
anthropology, digital research, organizational development,
health research, and youth work) and clinical professional
(menta health nursing and clinical psychology) backgrounds.
A thematic analysis of transcripts by constant comparison was
conducted [28] using NVivo 12 Pro (QSR International) for
coding work. First, 2 analysts (CY and LHD) coded the same
6 transcripts to establish a shared understanding of the datain
the form of apreliminary coding framework. This consisted of
arange of superordinate themes and subthemes describing the
issues considered by curators, with subthemes selected to
describe specific curatorial considerations and superordinate
themes selected to provide ahigher-level structure. Thereafter,
3 analysts (CY, LHD, and KP) coded a further 3 transcriptsto
check for consistency of coding and to refine the coding
framework. The remaining transcripts were then coded by CY
and LHD to further develop the coding framework. The wider
analyst team met every 5 to 10 transcripts to discuss newly
transcribed elements and generate a set of suggested updatesto
interim versions of the coding framework, such as adding,
splitting, or relabeling superordinate themes, or adding or
splitting subthemes. Once the analysis work was compl ete, the
coding framework was tabulated. An illustrative question was
chosen to represent each subtheme, and text coded against each
subtheme was examined to identify example approaches chosen
by a curator. Tables are presented in the Results section with
illustrative transcripts fragments, each accompanied by the
participant identifier, for example, [#30] for the participant
alocated identifier 30. We also summarize the preliminary
typology and present a descriptive analysis of participant
demographics.
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Results

Preliminary Typology

The preliminary typology (Multimedia Appendix 1) offered
considerations and strategies relating to 12 themes: context,
purpose, curatorial team, audience, legal and copyright,
collection, selection, editing, safety and well-being, presentation,
language, and ordering.
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Participants

A total of 30 interviews were conducted with curators of art
exhibitions (8/30, 27%) and book or online narrative collections
(22/30, 73%), with collections published in 7 countries. the
United Kingdom (18/30, 60%), the United States (6/30, 20%),
Canada (2/30, 7%), Brazil (1/30, 3%), Hong Kong (1/30, 3%),
India (1/30, 3%), and Italy (1/30, 3%). Overall, 60% (18/30)
curators had used mental health services, comprising primary
care (1/30, 3%), secondary care (6/30, 20%), voluntary
hospitalization (8/30, 27%), and involuntary hospitalization
(3/30, 10%). Table 1 presents the additional sociodemographic
characteristics collected.
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Table 1. Sociodemographic characteristics of participants (N=30).

Yeo et a

Characteristics

Participants, n (%)

Gender
Female
Male
Ethnicity
White
Asian
Black
Multiple ethnic groups
Prefer to self-describe
Age (years)
<25
25-34
35-44
45-54
55-64
>64
Sexual orientation

Heterosexual

LGBTQ+?
Prefer to self-describe
Prefer not to say
Educational level
Higher degree
Bachelor’s degree
Employment status
Full-time paid employment
Part-time paid employment
Self-employed
Student
Volunteer
Retired
Did the participant declare a disability?
No
Yes
Income, £ (US$)
<10,000 (<13,000)
10,000-15,000 (13,000-19,500)
15,001-20,000 (19,501-26,000)
20,001-35,000 (26,000-45,500)
35,001-50,000 (45,501-65,000)
50,001-100,000 (65,001-130,000)
>100,000 (>130,000)

19 (63)
11(37)

24 (80)
3(10)
1(3)
13
1(3)

2(7)
4(13)
13 (43)
5 (17)
5(17)
1(3)

22 (73)
4(13)
2(7)
2(7)

23(77)
7(23)

18 (60)
5(17)
2(6)
2(6)
2(6)
1(3)

23(77)
7(23)

4(13)
1(3)

3(10)
6 (20)
6 (20)
5(17)
1(3)
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Characteristics Participants, n (%)

Prefer not to say 2(6)

3_GBTQ+: leshian, gay, bisexual, transgender, queer.

. . organization, inclusion and exclusion, control and collaboration,
The VOICES Typology of Curatorial Decisions ethical and legal, and safety and well-being. These themes are

Thefinal coding framework identified 6 superordinate themes  collectively referred to as VOICES. These are listed in Textbox
relating to the process of curation: values and mativation, 1, with all identified subthemes.

Textbox 1. Themes and subthemes identified in the VOICES typology of curatorial decisions.

Values and motivation
«  Guiding values

«  Purpose

o Audience

o  Context

Organization

o ldentification

«  Collection process
o  Presentation

« Impact and Evaluation

Inclusion and exclusion

o  Selection and inclusion
« Exclusion

. Editing

«  Language

Control and collaboration
« Roleof curator

o  Curatorial team

«  Power dynamics

«  Working together

Ethicsand legal

«  Anonymization

«  Consent process

.  Datasecurity

«  Funding

«  Payments

o  Copyright and ownership
«  Withdrawal process

Safety and well-being
.  Safety and well-being
« Distress

«  Trigger warnings
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Theme 1: Values and Motivations

The values and motivations theme detailed in Table 2 included
participants' guiding values (how they conducted their work)

Yeo et a

She contrasted writing to self-harm...So rather than
carving you know, symbols on her body, she felt that
writing her story wasan alternative to self-harm...and

you know write in a more public fashion rather than
on her body because she felt that by harming herself
she was actually complicit in her own abuse and
subjugation, so therewasalot of social impact there.
[#30]

It wasto start...a human rights movement so | thought
okay there's been a black rights movement, a gay
rights movement, and we need a mental health rights
movement. [#19]

and their purposes (why they conducted their work), the
audiencethey aimed their collection at, and the external factors
that influenced how their collections were built. The purpose
of building a collection could be at an individua level, for
example, giving a narrator a place to tell their story, or at a
collective level, such as building an evidence base for arights
movement, or both:

Table 2. Values and motivations in creating a collection.

Subthemes Illustrative question Identified approaches
Guiding values ~ What valueswill guidecuratorial «  Values defined collectively (eg, community-based, political, societal)
work? «  Valuesdefined organizationally (eg, by the mental health trust that has commissioned the
collection)
«  Personal values (eg, those of the curators, narrators, or publishers)
Purpose What are the intended purposes  Individual purposes:
of the collection? «  Generating artistic acclaim or academic success
»  Generating personal economic gain
«  Enhancing the personal recovery of curators, narrators, and/or recipients
Collective purposes:
«  Building anarrative collection to act as an evidence base for rights movement
«  Building capacity among service users, survivors, and allies
«  Facilitating emancipatory action
«  Enabling re-evaluation of values
« Improving mental health and social care services from youth to old age
«  Opening dialogue between different voices
»  Educating or critiquing organizational, community, societal, or political aspectsor structures
«  Supporting organization, peer support, and solidarity
«  Enabling the definitions of mental illness to be reconceptualized
«  Enabling the voices of recovery or madness to act as agents of change
Audience Who arethe desired audiences? «  Specific subgroups (eg, activists, artists, mental health workers, people with mental health
issues, problems or distress, users of mental health services, their families, and/or carers,
or people with a BAME? ethnicity)
«  Genera public
«  Governments or political bodies
Context What external factorsinfluenced Economic perspectives

curation? Cultural perspectives
Organizational perspectives (eg, if the collection is curated within amental health trust)
Political perspectives

Societal perspectives

3BAME: Black, Asian, and Minority Ethnic.

processes used to capture narratives, communication methods
with the narrator, the curatorial resources required, how
narratives were presented, and how they aimed to measure the
impact of the collection.

Theme 2: Organization

The organi zation theme shown in Table 3 describesthe practical
organizational processes of building a collection and curating.
These include the identification of narrators, the collection

http://mental .jmir.org/2020/9/€16290/ JMIR Ment Health 2020 | vol. 7 | iss. 9 [€16290 | p.50

(page number not for citation purposes)

RenderX


http://www.w3.org/Style/XSL
http://www.renderx.com/

JMIR MENTAL HEALTH

Table 3. Organizing and presenting collections.

Yeo et a

Subthemes Ilustrative question I dentified approaches
Identification How to identify and recruit narratorsfor «  Placement of advertising (eg, socia media, posters, |eaflets)
the collection? o Working with charities
«  Working with health services
«  Engaging with existing community groups
«  Useof existing contacts of the curator
«  Engaging with recovery education programs
«  Targeting specific communities
o Aspart of awider research or arts project
Collection process How to captureand/or producethenarra « By email or post
tives? «  Through an interview

How to communicate with the narrator? «
What resources are required? .
Presentation How will the narratives be presented?  «

Impact and evaluation  How do you measure the impact of the
collection? .

Through one-on-one creative activities

Through avideo call

Through group workshops (sometimes scheduled aongside other training

activities)

Email
Face-to-face
Phone
Video call

Clinical support
Funding

Peer support
People

Time

Exhibits at an art exhibition
Book

Booklet

Event

Film

Forum

Online collection

Song

Video

Analysis of feedback forms

Popularity of the collection as determined by the audience size
Through aresearch project evaluation

Theme 3: Inclusion and Exclusion

The inclusion and exclusion themes shown in Table 4 include
the decisionsrelating to the selection and inclusion or exclusion
of narrators or narratives and editing of narratives and language.
Some participants described their power in the process of
curation as they aimed to ensure that certain voices and
narratives were not ignored or silenced owing to their social or
political dimensions:

http://mental .jmir.org/2020/9/€16290/

RenderX

It is real life stories, it is truth, it is from the
underground, it is the untold stories, it is for people
who are on the margins of society, it is those who do
not have a voice, so you know | think it is hugely
important and it isgiving valueto their voice and you
know, it isa wholeworld really that is not seen in the
mainstream, so | think it has got huge political

relevance. [#24]
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Table 4. Selection, inclusion and exclusion of narratives, narrators, and language.

Subthemes Ilustrative question

Identified approaches

Onwhat basis should narrators be select-
ed for inclusion?

Selection and inclusion

Onwhat basis should narratives be select-
ed for inclusion?

Onwhat basis should narrators be exclud-
ed?

Exclusion

On what basis should narratives be ex-
cluded?

What characteristics will a narrative be
edited for?

Editing

Language How does language need to be changed?

Clinically defined diagnosis of the narrator

Demographic factors (eg, narrator is amember of a BAME? community)
Place of residence (eg, in a collection focused on a particular country)
History of narrator service usage

Narrator’s personal philosophy, values, or views

Content of the narrative

Curator-defined quality of writing

Saociopolitical standpoint of the narrative

Trajectory of the narrative (eg, narrative ends hopefully)

Nature of the experience described, such asin a collection focused on pre-
senting spiritual experiences

Conflict of personal philosophy, values, or views between the curator and
the narrator

Legal concerns around the narrator’s current status

Presence of safeguarding concernsin relation to the narrator
Sociopolitical standpoint of the narrator

No basis—narrators should not be excluded

Defined quality of writing

Lega concerns around the content of the narrative

Modality of narrative

Presence of safeguarding concernsin relation to the content of the narrative
Saociopolitical standpoint of the narrative

Narrative length

Narrative structure

Narrative subject

No basis—narratives should not be excluded

Content
Length
Language
No editing
Style

Alter grammar or spelling

No change

Remove discriminatory language
Remove expletives

3BAME: Black, Asian, and Minority Ethnic.

Inclusion and exclusion occurred at either the narrator or the
narrative level. At the narrator level, inclusion by both the
curator and the narrator could be either conscious or
unconscious. Some groups may not be actively approached
owing to oversight or the curator may lack time, motivation,
knowledge, skills, or resources to engage with certain
communities or marginalized groups. In some instances, the
needs that would enable inclusion were not met owing to a
number of factors. These factorsincluded alack of funding for
the narrator’s payment, not providing sufficient reasonable
adjustments for people with physical or menta health
disabilities, such as British sign language interpreters or
wheelchair-friendly venues, or owing to misunderstanding
around benefits situations. Some potential narrators
self-excluded owing to the fear of different kinds of reactions,
including punitive actions:

...because of the benefits situation, they preferred just
to have their travel expenses and food reimbursed

http://mental .jmir.org/2020/9/€16290/

and things like that...there was so much fear
associated with benefits and in claiming benefits that
it'sjust not worthit...there’ s one person that wouldn’t
take part because they thought that if somebody saw
it they would think oh well you are well enough to be
in that video and tell your story so therefore you are
fit for work. [#25]

At the narrative level, the inclusion and exclusion of both
content and style, including vocabulary language and grammar,
raised issues around maintaining the narrator’'s voice and
meaning and ensuring the ethical representation of culturesin
which narrators were embedded. Standardization of language
and grammar may be seen as exerting class power or
diminishing certain communities:

We have a made up word in here and | had a lot of
wrangling with the publisher because he didn’t want
me to use a made up word and | was fairly insistent
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that the made up word said more than any real word
ever could...It was her word. It was hers, it was her
way of expressing herself in a story that is full of
really long words actually and a really expressive
story. [#16]

There were issues around some peopl€e's language
as their first language was not English, | corrected
their English and made it grammatically correct. |
don't think | captured that person’s voice. [#01]

Table 5. Control and collaboration in the curation of collections.

Yeo et a

Theme 4: Control and Collaboration

It's important people have their own voice not their
voi ce filtered through my voice. [#02]

The control and collaboration themes shown in Table 5 include
the types of roles adopted by participants in the curatorial
process, the desired skillsand experience of the curatorial team,
how issues of power were considered in the process, and how
different parties worked together. Participants described how
they approached the role of the curator either in a distant
editorial role with very limited contact with narrators, a
controlling role, or in a collaborative role of varying degrees.

Subthemes Illustrative question

Identified approaches

Role of the curator What type of role should be adopted by the cura-

tors?

Curatorial team
torial team?

Power dynamics
and between the curator and the narrator be ad-
dressed?

Working together
tors?

What skills and experience are needed on the cura-

How will issues of power within the curatorial team

How will the curatorial team work with the narra-

Artist
Coproducer
Editor
Facilitator
Guide
Inspiration
Interviewer
L eader
Partner
Peer
Supporter
Writer

Academic

Activism

Community engagement

Curatorial experience

Experience as an artist

Lived experience of the subject of the collection
Mental health professional training

Coproduced guidelines
Curator-produced guidelines
Individual discussion

Group discussion

Not addressed or considered

Collaborative approach
Coproduction
Curator-led process
Narrator-led process
Participatory approach

Participants either worked alone or as part of a curatorial team,
as an independent, employed by, for example, a mental health
trust or charity, or unpaid. Curatorial teams were made up of
people from a variety of backgrounds, such as clinical, art, or
academic backgrounds and with varying degrees of lived
experience of mental health service use. Some team members
who were al so service users stated that they felt that other team
members had taken advantage of their naivety, enthusiasm, and
passion, or played on their anxiety or feelings of parancia. An
example of this was with 1 participant who had worked with
their former social worker and had felt unable to oppose the
decision to employ this person on the curation project:

| think it'sakind of general thing among the survivor
service user community that we really want to help

http://mental .jmir.org/2020/9/€16290/

one another and we really want to be positive and we
really want to give, to volunteer, to be involved and
| think a lot of time that is taken advantage of. [#01]

Theme5: Ethics and Legal

The ethicsand legal themes shown in Table 6 includes decisions
around narrative anonymization, consent processes, data storage
and security processes, project funding, payments to different
parties, copyright and ownership issues, and withdrawal
processes. Some participants struggled with ethical dilemmas.
An example of this was a participant who considered that the
withdrawal of stories may affect the collective cause of the
website. They had an official policy of not allowing withdrawal;
however, in certain instances, this rule was broken owing to
safety concerns:
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Sometimes people get cold feet or they just get
nervous about stigma, and they don’t have like a real
immediate threat to their livelihood or wellbeing...our
official policy...we don’t take down any published
content on the site at all for any reason, but
realistically we do if someone has a safety concern,
or there was a situation where an author became
psychotic...journalism is sort of sacred...you don't
just unpublish an article because someone is
upset...it’'s part of the ongoing conversation...If

Table 6. Ethical and legal considerationsin the curation of collections.

Yeo et a

everyone had second thoughts about their story and
asked for it to be taken down, if you said ‘yes' to all
those, we would have a lot less content on the site
and sometimes the stories that we do sometimes end
up taking down...they were very powerful and
important stories and now they are not out there, now
no-onewill ever read them...it'skind of like balancing
the needs of the individual writers with the needs of
the movement or society. [#30]

Subthemes Illustrative question

Identified approaches

Anonymization How will narratives be anonymized?

How will consent for narrative inclusion be
gained?

Consent process

Data storage and security ~ What data security procedures will be used?

Funding How will the project be funded?

Payments What will be the payment processes for different
parties?

Copyright and ownership ~ Who will own the copyright to the narratives?

Withdrawal process
al of narratives?

What processwill be put in placefor the withdraw-

« Anonymize al names and details that would make anyone
identifiable

Anonymize narrator name and/ or details

Anonymize third parties

Offer each narrator choice asto what to anonymize

No anonymization

«  Useof consent forms
B No consent process
«  Verbal consent in person or by phone

«  Useof dataencryption when storing material
« Useof alocked room and/or storage for data
. None

Charity donation or independent funding body
Crowd funding

Individual sponsor

Government funding

Self-funded

Employment contract
Expenses paid

Fixed sum paid
Royalties paid
Unpaid

Curators

Joint ownership
Narrators
Publishers

«  Nowithdrawal allowed
«  Withdrawal permitted at any point until publication
«  Withdrawa after publication possible

Theme 6: Safety and Well-Being

The safety and well-being theme shown in Table 7 includes the
types of support the curators, narrators, recipients, and third
parties received during the curation process, the participant’'s
approach to uncertainty and distress, and if and how trigger
warnings were used. Participants used different approaches to
deal with distress. Some participants decided to avoid the
discussion of difficult subjects or to not press on triggering
subjects such as experiences of abuse, as they considered this
to be damaging. Other participants believed in tolerating the
uncertainty of possible negative consequences by delving deeper
into a challenging narrative and that taking risks can be
beneficial to the narrators and the recipients:

http://mental .jmir.org/2020/9/€16290/

Most people expect their stories to be, | don’'t want
to say raped, that's not the right word, but taken
advantage of for the use of other people...they were
afraid that | was going to try and twist and portray
their story into a harmful light or into one that would
make them re-experience trauma and so | had to
assure them that it was safe and that | also was not
going to be damning them through my editing of their
stories. [#18]

Art making isrisk taking...and thereis benefits to the
artists, the benefits then to the visitors to the public
that come and really art for them is asking them
questions, it is giving them different perspectives on
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the world, sometimesis around mental illness...art is
a great space for kind of breaking down barriers

Table 7. Safety and well-being in the curation of collections.

Yeo et a

between...the public and asylum and public and
hospital. [#10]

Subthemes Ilustrative question

Identified approaches

Individual safety and well-being of the
curators, narrators, recipients, and third
parties

Uncertainty and distress

Trigger warnings

What support will be offered to the curators,
narrators, recipients, and third parties?

How to approach uncertainty and distress? «

How will trigger warnings be used?

. None
«  Onlinegroup

. Peer or group support

«  Supervision

«  Support of clinician

«  Support of family or friend

«  Support pack including items such as coloring books,
mindfulness exercises, and support group contact details

Avoidance of difficult subjects

« Avoid pressing on triggers

«  Tolerate different levels of uncertainty in times of dis-
tress and if deemed safe delve deeper

Broad trigger warning for whole collection
Not used

Used on al individual narratives

Used on a select number of narratives

Discussion

Principal Findings

This study collected and analyzed the experiences of curators
of collections of thelived experiences narratives of menta health
service use, recovery, or madness. The resulting VOICES
typology identifies 6 curatorial decision-making themes: values
and motivations, organization, inclusion and exclusion, control
and collaboration, ethics and legal, and safety and well-being.
Our work addresses a knowledge gap related to curatorial
decision making that is not available in public documents [20].
Drawing on potentially unpublished insights collected through
interviews with curators, it provides a richer understanding of
theintended purpose of these collections than the previous work
and a richer understanding of how curators collaborated with
narrators and worked to control the process of building
collections. The identification of 26 subthemes and more than
100 approaches taken by the existing curators may provide the
future curators with knowledge to guide their curation process.

Relationship With Existing Work

Values and Motivations

It has been argued that to understand and facilitate processes of
resilience and recovery, there is a need "to end the silence
imposed on people with psychiatric disabilities" and value and
honor the personal and collective voices of their lived experience
[12]. The operationalization of the concept of recovery within
mental health systems has come under increasing criticism for
shifting from a collective social responsibility to a private,
individual responsibility [29]. Within this general critique, the
use of the recovery narrative has been criticized as positioning
both the problem and its potential solution at the level of
individuals [30].

http://mental .jmir.org/2020/9/€16290/

Woods et a [31] posed the following question in relation to the
recovery narrative: “What might be opened up, revealed, or
foreclosed in telling a recovery narrative in the first-person
plural?’ as they argued that the recovery narrative is bound to
and by the first-person singular and its efficacy is indexed to
the individual. Although some participants in our study have
built collections of narratives for individual purposes, others
have aimed to bring together narratives united in a collective
purpose or voice, to be used as a means to impact a an
organizational, community, social, or political level. The
curation of recovery narrative collections for a collective
purpose might therefore be seen as amechanism for addressing
thecriticism of the use of individual recovery narratives. Future
research might evaluate the collective impact of recovery
narrative collections.

Organization

In museums studies, the practical organizational work of
curating exhibitions has been explored [32], and there is a
growing interest in conceptualizing collaborative and
participatory approaches, including in relation to the curation
of mental health materials [33]. Research has also begun to
document the complex reactions of those visiting or receiving
difficult mental health materials [34]. The VOICES typology
offers curation knowledge grounded in specific experiences of
curating collections of narratives addressing madness, mental
distress, and recovery, and hence extends this knowledge base.
Further exploration of the VOICES typology is warranted as a
potential decision-making tool to build collections of narratives
in ways that incorporate health care values such as
person-centeredness [35], inclusivity [36], and collaboration
[37], and being ethically and legally sound [38] and safe [39].

Inclusion and Exclusion

A narrative collection brings together different voices and
different narratives, and the curator holds a position of power
asthey make decisions on theinclusion or exclusion of different
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people and discourses. It has been argued that certain discourses
shape and create meaning systems that gain the status of the
truth and dominate how we define and organize both ourselves
and our socia world by marginalizing and subjugating
alternative discourses [40]. In this instance, questions arise as
to whose version of truth should be told in a collection and for
what reason or agenda? Exclusion of narrativesfrom acollection
might contribute to a narrowing of views on how recovery can
happen, potentially resulting in a disempowering discourse that
acts as an antithesis to humanistic, individualized
patient-centered care, which could place a greater emphasis on
socia and political factorsin mental distress [41]. Likewise, if
particular representations of recovery are considered too difficult
or challenging for recipients and are therefore excluded, then
that risks making certain perspectives and/or certain kinds of
people invisible. Future work could evaluate the voices and
messages present in particular collections and hence identify
the collective message created by these collections. It might
consider the opportunities and barriers to using such resources
in clinical mental health practice and identify the principlesfor
curating collections to be used for this purpose.

Control and Collaboration

Inrelation to exclusion and colonization, it has been argued that
“those who have been ‘experts' ...traditionally, as researchers,
academics, social and political commentators, need to think
through their role. Rather than making devalued groups
narratives merely another subject of their enquiries, or a new
field under their direction, they have a chance to ‘ authenticate’
service users experience through adding their ‘authority’,
helping give it credence and legitimacy. The former represents
an extension of the devaluing of outsider narratives; the latter
offers the prospect of supporting their growth and
empowerment” [42]. One of the core values of antioppressive
practice is to give voice to and validate the experiences of
oppressed people[43], and one might ask if this can be possible
if their voice isfiltered through a curator’s voice? Rel ationship
parallels may be drawn between the curator and the curated and
the clinician and the service user, as some participants acted
with a heavy-handed editoria style, which may be viewed as
oppressive, whereas others acted with the aim of not filtering
the voices of the narrator through their own.

Ethicsand Legal

A previous systematic review identified the anonymization of
narratives as an ethical issuefor which thereisnoideal solution
[20], and this study confirmed thisfinding, with questionsraised
around the best approach to take in relation to the needs of the
curator, narrator, recipient, and third parties and the agenda of
the collection. Curators debated the balance between their
safeguarding duties and censorship and considered issues such
as how to respond if the narrator was deemed too unwell to tell
their story, who decides if a person has the capacity to make
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decisions and for what reason; what are the rights of narrators
to claimtheir stories; and what if any protection should be given
to the narrators for their best interests such as protecting from
future stigma or prejudice in employment opportunities or
relationships? These questions are pertinent in the discussion
of mental health treatment around risk and safeguarding. Future
work could explore parallel s between the experiences of mental
health treatment and the handling of the narratives of mental
health treatment.

Safety and Well-Being

Storytelling is an act of uncertainty for the different parties
involved, aswhat will happen during and after anarrator shares
their narrative is unknown. This is especially the case where
digital technologies are involved, for example, owing to the
ease of access to a person’s narrative online [44]. Some
approaches to health treatment, such as Open Dialogue, argue
for tolerating uncertainty to enable a deeper examination of the
traumaor distressin aperson’snarrative [45]. These approaches
state that uncertainty can only betolerated if anindividual feels
safeand that safety can be established by hearing and responding
to each person’s voice and point of view and legitimizing them
and their narratives. The saf ety and well-being of the narrators,
curators, recipients, and third parties was a concern for every
participant interviewed. The VOICES typology highlights the
participants’ curatorial approaches to uncertainty and dealing
with distress, with examples of how they tried to make different
parties fed safe. Future work could explore the safety and
well-being of different parties after publication and the impact
collections have on thelives of the narrators, curators, recipients,
and third parties.

Limitations

More participants came from the United Kingdom than any
other country, which might limit the generalizability of the
findings. For all collections other than one, only 1 curator per
collection was interviewed, and hence only 1 perspective on
the curation of each collection was collected. Interviews with
multiple members of acuratorial team might reveal contrasting
or even conflicting views on the process of curation.

Conclusions

The VOICEStypology identifies key decisionsto consider when
curating narrative collections about the lived experiences of
mental health service use, recovery, or madness. The VOICES
typology might be used as atheoretical basisfor agood practice
resource to support curators in their efforts to balance the
challenges and sometimes conflicting imperatives involved in
collecting, organizing, and sharing narratives. Future research
might seek to document the usage of such a tool by curators
and hence examine how best to use VOICESto support decision
making.
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Abstract

Background: Adherence to medication is often represented in the form of a success percentage over a period of time. Although
noticeabl e changes to aggregate adherence level s may beindicative of unstable medication behavior, alack of noticeable changes
in aggregate level s over time does not necessarily indicate stability. The ability to detect devel oping changes in medication-taking
behavior under such conditionsin real time would allow patients and care teams to make more timely and informed decisions.

Objective: Thisstudy aimsto develop amethod capable of identifying shiftsin behavioral (medication) patterns at the individual
level and subsequently assess the presence of such shifts in retrospective clinical trial data from patients with serious mental
illness.

Methods: We defined the term adherence volatility as“ the degree to which medication ingestion behavior fits expected behavior
based on historically observed data” and defined a contextual anomaly system around this concept, leveraging the empirical
entropy rate of a stochastic process asthe basis for formulating anomaly detection. For the presented methodol ogy, each patient’s
evolving behavior is used to dynamically construct the expectation bounds for each future interval, eliminating the need to rely
on model training or a static reference sequence.

Results: Simulations demonstrated that the presented methodol ogy identifies anomal ous behavior patterns even when aggregate
adherence levelsremain constant and highlight the temporal dependenceinherent in these anomalies. Although a given sequence
of events may present as anomal ous during one period, that sequence should subsequently contribute to future expectations and
may not be considered anomalous at a later period—this feature was demonstrated in retrospective clinical trial data. In the same
clinical trial data, anomalous behavioral shiftswereidentified at both high- and low-adherence levels and were spread across the
whole treatment regimen, with 77.1% (81/105) of the population demonstrating at least one behavioral anomaly at some point
in their treatment.

Conclusions: Digital medicine systems offer new opportunities to inform treatment decisions and provide complementary
information about medication adherence. This paper introduces the concept of adherence volatility and develops a new type of
contextual anomaly detection, which does not require an a priori definition of normal and allows expectations to evolve with
shifting behavior, removing the need to rely on training data or static reference sequences. Retrospective analysis from clinical
trial data highlightsthat such an approach could provide new opportunities to meaningfully engage patients about potential shifts
in their ingestion behavior; however, this framework is not intended to replace clinical judgment, rather to highlight elements of
datathat warrant attention. The evidence provided hereidentifies new areasfor research and seemsto justify additional explorations
inthisarea.

(JMIR Ment Health 2020;7(9):€21378) doi:10.2196/21378
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Introduction

Lack of adherence to medication is amajor issue, contributing
to increased health care utilization and |ess favorable outcomes
[1-3]. Common methods of measuring medication adherence
such as the proportion of days covered or the medication
possession ratio rely on claims data. Although useful for many
applications, these methods do not provide objective evidence
that the medication was ever taken. More objective measures
such as electronic cap systems and electronic blister packs
provide more granular observations at the event level but capture
an interaction with the packaging, not the ingestion. Recently,
the Food and Drug Administration approved thefirst ever digital
medicine system (DMS) [4] to track medication ingestion in
patients with serious mental illness (SMI). This system
comprises an electronic sensor embedded in an active
pharmaceutical, a wearable sensor (a patch), and a mobile
application to collect and share data as appropriate (Figure 1).
Systems such as the recently approved DMS hold promise for
improving objectiveinformation availableto patients, clinicians,
and care teams, enabling better decision making. In this study,
we sought to evolve the framework by which medication
adherenceinformationisleveragedin clinical decision making.

Adherence to medication is often represented in the form of a
success percentage over a period of time, where success may
refer to observations such as prescription refills, bottle openings,
or, in the case of digital medicine, the detection of medication
ingestions by the DM S. However, a single success rate over a
period of time, regardless of the abjectivity of the measure, may
not—Dby itself—be sufficient to adequately assess a patient’s
treatment adherence behavior. Although noticeable changes to
aggregate adherence levels are certainly indicative of unstable
medication-taking behavior, a lack of noticeable changes in
these levels over time does not necessarily indicate stable,
interpretable, medication adherence values. As demonstrated
in the Results section, it is possible for anomalous shifts to be
identified in day-to-day ingestion patterns in the absence of
noticeable changes to the aggregate success rate. For instance,
although a patient may be missing the same number of doses
across defined intervals, one interval could have regularly
interspersed misses whereas the other interval could have a
single series of consecutive misses. Although the immediate
clinical conseguences of such differences would likely be
dependent on compound properties such as half-life and
therapeutic index, they could also indicate a more significant
(potentially ongoing) behavioral change that is yet to manifest
in an observable difference in the aggregate adherence value.
Timely knowledge of such (potentially subtle) shifts in
medication behavior may provide early opportunities for
discussions and interventions.

One potential approach to detecting behavioral shifts in
medication dataisto apply contextual (or behavioral) anomaly
detection. Anomaly detection, change point detection, or outlier
detection refers to the task of identifying some part or pattern
of datathat is meaningfully different in some respects[5,6]. In
general, there are 3 types of anomalies[5]: (1) point anomalies

https://mental .jmir.org/2020/9/€21378
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are individual points in the data that can be considered
anomalous to the others, (2) contextual anomalies (also called
conditional anomalies [7]) require the anomaly to be defined
within a construct specific to the data, and (3) collective
anomalies are extensions of point anomaliesin that the presence
of a set of points, which may not be individually anomalous,
congtitutes an anomaly when present together. Developing
methodol ogiesfor anomaly detection typically requires specific
consideration of the application at hand to frame the problem
appropriately [5]. Inthefield of mental health, new and existing
anomaly detection methods have begun to appear as an
appealing option for avariety of applications, including relapse
prediction [8-10], detection of illness [11,12], worsening
cognitive impairment [13], motor skills [14], and anomalous
traveling patterns[15,16]. For instance, by leveraging passively
collected smartphone sensor dataand digitally delivered patient
surveys, Barnett et a [9] identified increases in the rate of
anomalous behavioral patterns in 3 schizophrenia patients up
to 7 days before a relapse. This study represents an important
step in demonstrating the feasibility and applicability of
individual-level anomaly detection for clinicaly relevant
outcomes, abeit on a small sample size. Barnett et a [9]
appropriately included in their discussion that the relapses ...
quantified in the three subjects may not have reflected other
potential trajectories and mechanismsthat can lead to relapse;’
supporting the value in developing other characterizations of
behavioral anomalies from additional data sources. Using a
natural language approach, Birnbaum et al [10] enrolled patients
with recent onset psychosis and retrospectively combined social
mediadatawith medical recordsto identify anomalouslinguistic
patterns across monthly periods of relative health or relapse.
Similar to Barnett et a [9], Birnbaum et a [10] note “Going
forward, integrating multiple sources of digital data (sensors,
socia media, online searches) to predict mental health outcomes
in clinical settings, could change the way clinicians diagnose
and monitor patients ...,” again speaking to the value of
expanding the scope and depth of anomaly detection in the
mental health spaceto inform links between behavioral changes
and clinically meaningful outcomes at the individual level.
Specific to the space of medication adherence, anomaly
detection has been employed in patientswith Parkinson disease,
where observable changesin treatment pharmacodynamics (eg,
gait patterns) were leveraged as a surrogate for medication
compliance [17]. However, this approach cannot provide
information on daily medication behavior, and when there are
temporal lags between medication ingestion and effect (as is
common in the mental health space), thistype of approach may
not provide an optimal alert window for detected anomalies.
Although we are unaware of any similar studies validating
specific behavioral anomaliesto an intended clinical outcome,
these initial studies demonstrate a growing ability to identify
correlations in behavioral changes (anomalies)—at the patient
level—to clinically meaningful observations, suggesting that
further evidence and methods on novel data sources such as
digital medicine will be of value to the clinical and research
communities.
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Figurel. Anoverview of the digital medicine system (DMS). From l€ft to right: Patient takes medication embedded with an ingestible sensor, which
is activated in the stomach. The ingestible sensor is detected by a wearable sensor, which sends its collected information (including additional sensors
not depicted) to the patient’s smartphone. Theinformation isthe passed on to a secure cloud infrastructure where it can be made available to appropriate
members of the patient’s care team. |mage reproduced under creative commons license from the article published in [18].
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Previously published work has demonstrated that a first-order
Markov model could describe digital medicine ingestion data
at the population level [18]; however, thiswork did not address
thetemporal evolution of Markov chains at the individual level
or provide a mechanism by which such information might be
used proactively by clinicians, patients, or their support teams
to aid in treatment decisions. This study addresses these 2
additional components. Furthermore, we defined the concept
of adherence volatility as “the degree to which medication
ingestion behavior fits expected behavior based on historically
observed data.”

Adherencevolatility isformally represented asthe longitudinal
evolution of the entropy rate of a single (in this case binary)
Markov chain generated from a patient’s medication ingestion
data across treatment, where the success state indicates an
observed ingestion on a given day (1) and an unobserved
ingestion on a given day represents the unsuccessful state (0).
Theentropy rate has been utilized previously for characterizing
behavioral data in rodents and can be thought of as “a
guantification of the predictability of the next observation given
the history of observations that occurred beforeit” [19]. When
viewed longitudinally, the entropy rate metric can provide
information as to shifts in both the marginal (stationary) and
conditiona dependence structures simultaneously, making it a
promising measure by which to detect contextual (behavioral)
anomalies.

On the basis of the aforementioned logic, an anomaly detection
system was built that is computationally nonintensive and can
be leveraged in rea time to identify contextual behavioral
anomalies, and shifts, at the individual level. Although we are
aware of entropy rates previousy explored for anomaly
detection in complex dynamic systems [20,21], the current
application differs in a critically distinct way: there is no
baseline truth or external stimuli required in this system. A
patient’s own evolving behavior (adherence volatility) is used
to construct the expectation bounds for each future interval,
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eliminating the need for training or relying on adifferencefrom
aparticular static reference sequence.

The results of this study provide some basic simulations to
highlight behavioral anomalies and shift detection by leveraging
the concept of adherence volatility. We also demonstrated the
existence of such anomalies and behavioral shiftsin previously
collected clinical data. Although thisisaretrospectiveanalysis,
we believe that knowledge of this approach, as well as its
application and evolution, will be valuable to the medical and
informatics communities as digital and objective medication
adherence data become more prevalent in clinical practice.
Finally, although the application of this approach is conceived
based on medication ingestion data, there is no fundamental
reason why the methods presented here could not be leveraged
to implement the concept of contextual anomaly detection in
any data that can be adequately represented as a stationary,
irreducible Markov process.

Methods

Clinical Study Data

Ingestion data from two 8-week clinical trials (NCT02722967
and NCT02219009) of patientswith SMIs (schizophrenia, major
depression, and bipolar 1) being treated with a DM S was used.
In this system (Figure 1), a patient-worn patch detects asignal
from a digitized medication that contains an ingestible sensor.
The patient-worn patch then transmits data to a mobile device
and subsequently to a secure cloud infrastructure where it can
bemade availableto clinical (and nonclinical) careteamsto aid
in decision making. We have previously provided descriptions
of these studies[18] but recapitulated below for clarity.

Both of these studies provided smartphones with the appropriate
DM S software prel oaded and required male and femal e patients
to be on stable, once-daily doses of oral aripiprazole. It was
required that patients were deemed capable of using a DMS.
During these studies, patientsreceived only the digital versions
of their stable oral aripiprazole dose. Both studies received
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human subject approvals from the Copernicus Group
Ingtitutional Review Board (One Triangle Drive, Suite 100,
Research Triangle Park, North Carolina, United States), and
subjects provided informed consent. Future use of clinical trial
data for research was included in the consent for both studies,
and no additional ethical approvals were required to leverage
the data.

Study 1 was a multicenter, 8-week, open-label study with a
primary objective of capturing the usability of the DM Sby adult
subjects with a diagnosis of schizophrenia with regard to their
ability to independently (and successfully) replace their patch
by the end of week 8 (NCT02219009). Patients were expected
to perform 5 site visits following the screening period: baseline
and weeks 1, 2, 3, and 8.

Study 2 was a multicenter, 8-week, open-label, single-arm,
exploratory trial with the primary objective of assessing the
functionality of an integrated call center for the DMS by adult
subjects with primary diagnoses of schizophrenia, major
depressivedisorder, or bipolar 1 disorder (NCT02722967). This
study consisted of 2 phases: a 2-week prospective phase and a
6-week observation phase. To progress to the 6-week
observation phase, patients were required to have at least 50%
patch data capture for the 7 days before the week 2 visit.
Subjects who met this criterion were eligible to continue into
the 6-week observation phase and would be expected to
complete 4 total site visits (baseline and weeks 2, 4, and 8).

We leveraged data from patients (either study) who had more
than 10 days of ingestion data (see the Anomaly Detection from
Adherence Volatility section below: n=105/119) and defined
Time on System as the difference between the minimum patch
record or mobile application login and the maximum record
from the same data sources. In some cases, the time on system
may exceed the availability of patch and medication (eg, if last
visit after 60 days and mobile application is still accessed in
that timeframe), which will be annotated in the Results section
where appropriate.

Entropy Rate of a Markov Chain and Adherence
Volatility

For a binary Markov chain (assumed to be stationary and
irreducible), the entropy rate [19] is defined as

]

where T, is the stationary distribution of each state q [J{0,1}

representing E. The logarithm term in this implementation
refers to the natural logarithm. For a subject i on day T, the

observed dataare represented asﬁ, wherex; (1{0,1} represents
whether an ingestion was observed (1) or not (0) on day t. From
the observed transition count data, n,,, representing the counts

of transitionsq - r (q,r {0,1}), thetransition probabilities (TPs)
are empiricaly estimated at any point in time using the
maximum-likelihood definition of [El [19]. The 2-state Markov

chain for this subject, up to day T, is then represented by the
transition matrix
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@

capturing the observed probabilities of ingestion successes and
failuresto befollowed by success or failure. An estimate of the
entropy rate of this Markov chain under these conditionsis

]

The stationary distribution @ isestimated using the eigenvalue
decomposition method on (] [19,22]. Adherence volatility for
subject i is represented as the longitudinal evolution of E.

The relatively short duration of data sets encountered in the
current digital medicine application (generally around 60 days
or less) makes it difficult to truly verify or explore the
assumption of stationarity, and our assumption of irreducibility
is based on the assertion that when applied to human behavior,
no observed event eliminates the possibility of other events,
provided that the behavior is observed over a sufficiently long
timeframe. However, at short durations, it is possible for
individual data sets to appear absorbing: for example, after 8
days, one patient’s datamay be 11100000, which hastheillusion
that the unsuccessful event may be absorbing. The accurate
estimation of the entropy rate at this relatively short duration,
even when the true order of the system is known (assumed first
order inthis case), has been shown to be challenging for multiple
estimation methodologies [19]; however, the precision of
estimation accuracy at any one point is not required to carry out
contextual anomaly detection in this sense (discussed in the
following section).

Anomaly Detection From Adherence Volatility

It is acknowledged that individual alert systems could
alternatively be constructed by directly tracking the occurrence
rate of each particular sequence of interest in the data, for
example, detecting an increasing number of consecutive missed
doses. However, we propose to leverage the entropy rate for
the evolving Markov chain as an ideal base candidate by which
to identify anomal ous behaviorsin these data sets becauseit is
a parsimonious metric that encompasses information on both
the stationary and conditional distributions simultaneously.

The lack of ground truth (normal) makes leveraging existing
anomaly detection systems challenging for application in this
space. The expected behavior here should be allowed to shift
over timeto accommodate the actual shifting patternsin patient
behavior, that is, anomal ous behavior during one period should
shift expectations for the future; no a priori assumptions are
made about what normal behavior looks like, nor how many
different shiftsin behavior may occur over the (relatively short)
observed sequences. These aspects of digital medicineingestion
data compromise the ability of existing techniques to identify
anomal ous shiftsin the data from natural shifts.

Contextual anomaly detection in this study is built with an
approach that could be classified as adaptive outlier detection.
Figure 2 displays the pseudocode for the algorithm. Briefly,
after an initial observation period (to alow for some TPsto be
generated), the central tendency of the entropy rate observations
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for the next n days is calculated as a weighted average of all
possible entropy rates n days into the future. For a binary

Markov chain and an n-day observation window, there are 2"
possible future states: The weights are calculated as the
probability of each event given the historically observed data
to that point. In this work, the expectation boundaries around
the central tendency are set to 1 SD cal cul ated from the observed
weighted variance. Although there are existing methodologies
and research around generating standard error bounds on
estimates of entropy rate for a stochastic process [19], the
intention hereisto generate boundariesfor the expected central

Knightset al

tendency and variation in the empirical entropy rate over the
next n days, simultaneously. After the expectation boundaries
have been set for the observation window, the next n days are
observed, logging an anomaly if the observed entropy rate goes
outside the boundaries. At the end of each observation window,
the boundary conditions are updated to include recent data; this
process repeats until the treatment is completed. In this study,
an initial period of 10 days was used, with a subsequent
observation window of 5 days. These choices were made from
practical and intuitive considerations so as to evenly divide a
1-month (30-day) treatment cycle.

Figure 2. Contextua (behavioral) anomaly detection algorithm pseudocode.

VARIABLES

X' « observed data of length ¢
¢ « Initial observation duration
n < anomaly observation window length
S={5}1i<2™ = Set of 2" possible futures
X! « concatenation of X* and s,
W' = {w!} where w! = P(s;|X")

(NB: It follows directly that Y =1)

FUNCTIONS

def window_bounds(X?, m):

calculate WP
) o D . TF D
Wiy, = DI W * (.x_;[

V2= T wy

; 2
. 1 2 D = 1 .
Willgg = Jl—lr’z * L Wi o* (H (.x;;i) - Wmm,g)

return (Wing,, — m+ wing ), (wing,, +m*wing,)

PSEUDOCODE

initialize
, observe data to obtain X2 = {x°}: D> ¢

win_bounds = dict()
win_num = @

for i in c:D:
calculate h = A(X?)

if (i — ¢) mod n ==
# border peint: window bounds for next window
win_num += 1
win_min, win_max = window_bounds(X{, 1)
win_bounds [win_num] = [win_min, win_max]

if (h > win_bounds [win_num-1]) or /
{h < win_bounds [win_num-1]):
register anomaly

else:
if {(h > win_bounds[win_num]) or /
(h < win_bounds [win_num] }:
register anomaly

To demonstrate proof of concept, thisstudy highlightsonly one
possible way in which the central tendency and boundary
conditions can be set for the observation windows, however,
the approach could be modified for specific use cases or as
evidence suggests better alternatives. Further, we acknowledge
that the full set of statistical properties of the weighted entropy
rate distribution for each of the observation windows have not
been described, but given that we define contextual anomaly
detection here relative to observed data only, this formal
characterization is not a prerequisite for application of the
proposed approach.

From the definition outlined above (and in Figure 2), we define
a behavioral anomaly as an observation window where the
observed entropy rate goes outside the expectation range for
any duration within that window and a behavioral shift as at
least two consecutive anomalous windows. Although the
aforementioned behavioral anomalies may provide potential
indicators, the above definition may result in anomalous
windows arising from a single missed ingestion; therefore, for
the Results section, the majority of the focus will be on
identifying behavioral shifts, asthese are morerobust indicators
of change.

https://mental .jmir.org/2020/9/€21378

Results

The salient results presented in this paper are observational and
based on case studies. The intent is to highlight the presence
and i dentification of behavioral anomaliesand shifts, regardless
of thelevel of aggregate adherence observed or the directionality
of the anomaly with respect to ingestion success. Examples
from simulations, aswell asreal clinical data, are provided and
attempt to demonstrate the concepts with a broad range of
observed adherence rates. Although these results have been
generated retrospectively, the observations (anomalies and
shifts) are reported in the moment for real-time accessto clinical
and care teams.

Simulation Results

Figure 3 highlights 6 different simulated Markov chains, their
resulting adherence volatility traces (blue lines), and their
corresponding expected boundaries across 5-day observation
windows (the gray-shaded region). Simulation durations of 60
days were chosen to mirror the available clinical data. For each
of the simulations, the underlying TP matrix remains
constant—the selected use cases represent only a few
representative high- and low-adherence scenarios. This
simplistic setup is presented for 2 primary reasons. (1) to
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demonstrate that even when the underlying behavior is not
changing, there are noticeable shifts that can occur relative to
historically observed data and (2) conversely, to highlight that
an anomaly in this setting could arise for multiple reasons and
does not inherently need to indicate a shift in the underlying
system. For instance, simulations E and F both end treatment
during an identified behavioral shift despite no change in the
TPs. If thesewere observed in aclinical setting, additional data
may be desirable before making a decision regarding the
consistency of medication adherence. Simulations A and B,
however, present stable ingestion patterns—demonstrated by
the overlapping trace plots with the expectation boundaries over
time (with the exception of an early anomaly)—despite very
different levels of aggregate adherence.

All behavioral shifts(at least two consecutive anomalies) in the
figures are identified by green or red boxes, with the
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corresponding sections of observed datahighlighted. Thegreen
and red colors indicate if the driving factors for the detected
shiftsare anomal ous patterns of dosing successes or unobserved
doses, respectively. The behavioral shiftin Figure 3 (D) isdriven
by increasing the frequency of dosing successes clumped
together at shorter interval sthan historically observed. In Figure
3 (E), the concentrated patches of zeros at the end are very
irregular for that simulation to that point, and the presence of
(at least) one more unobserved dose after only 3 consecutive
observed doses is also irregular. These 2 instances in
combination drive each of the last 2 windows to be tagged as
anomalies, leading to its classification as a possible shift in
behavior. Similar to simulation D, smulation F demonstrates
successful events moving closer and appearing more frequently,
albeit till at avery low rate.
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Figure 3. Adherence volatility plots for 6 simulated—representative—binary Markov chains over 60 days. The binary string at the top represents the
underlying simulated data (O=unsuccessful, 1=successful). The 2 numeric values on the insets represent the observed aggregate adherence rates at 30
and 60 days, respectively. The blue line in the figures represents the cal culated empirical entropy-rate based on the observed transition probability (TP)
matrix to that day, whereas the shaded gray area represents the defined expected boundary across 5-day windows. Anomalies (single windows with
deviations) are not highlighted in this figure; however, observed behavioral shifts (at least two consecutive windows with deviations) are identified in
the data and trace plots by the green and red boxes. (A) Underlying TPs pp1=.3, p1g=.1 (expected success rate, ADHexp=0.75). The simulation has high
observed adherence rates and 2 identified anomalies from observation windows 1 and 3. (B) Underlying TPs pg1=.1, p1o=-5 (ADHexp=0.17). The
simulation has low aggregate adherence and only one anomaly identified from observation window 2. Both simulations (A) and (B) represent what
could be considered as astable observed ingestion behavior. (C) Underlying TPs pg;=.3, p10=-5 (ADHexp=0.38). The simul ation again haslow observed
aggregate ingestion success, but a dramatic anomaly at observation window 8, which seemingly restabilizes. (D) Again has underlying TPs pg;=.3,
p10=-5. Despite only 5% change in observed ingestion success rate, a behavioral shift is identified across observation windows 8-10 being driven by
tighter groups of successes. Both (E) and (F) display behavioral shiftsat the end of the simulations, with TPs pg1=.5, p1o=-1 (ADHexp=0.83) and pg;=.1,
P10=-3 (ADHexp=0.75) respectively. Groupings of unobserved events are driving the behavioral shift in (E), whereas groupings of successful events
are driving the shiftsin (F). In the last 2 examples, there is only a 5% to 7% change in observed success rates. These simulations are illustrative but
provide insights that anomalies and shifts in this methodology are not required to represent shiftsin the underlying system parameters, rather it detects
contextual anomalies relative to what has been observed to date.
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Clinical Data Results

Figure 4 highlights selected patients across 2 clinical studies
who were enrolled for 8 weeks of digital medicine treatment.
These patients were selected to loosely recapitulate what was
highlighted in the simulated data sets: the top 2 patients (A-B)
had generally stable ingestion patterns at different ends of the
adherence spectrum, and the middle 2 patients (C-D) end with
stable behaviors but demonstrated behavioral shifts from the
perspective of their day-to-day ingestion patterns: of note for
Patient C, only the 60-day treatment window in which patches
and medication were available is summarized in this analysis
(identified up to the dashed ling). Finally, the last 2 patients
(E-F) demonstrated ongoing behavioral shifts with respect to
their historical data, without much change in the aggregate
adherence values. All behavioral shiftsareidentifiedin the plots
asred or green boxes along with the corresponding subsequences
in the observed data. Patient A demonstrates a behavioral shift
driven by increasingly concentrated missed doses relative to
historical observations. However, after thisbehavior isobserved,
the information isincorporated into future bounds, and when a
similar pattern occursagain (light orange box over the observed
data), it no longer resultsin an anomaly. Patient C demonstrates
a behavioral shift starting around day 37, which is driven by
the presence of unobserved doses appearing more tightly
clumped together, including consecutive unobserved doses
appearing for the first time. Patient D demonstrates a strong
behavioral shift across 3 observation windows (15 days): inthis
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scenario, sequences of 3 and 4 missed doses begin to surface.
Of particular interest in the clinical data is Patient F. Despite
successfully registering 87% (47/54) of prescribed ingestions
across the treatment period, when viewed from the perspective
of the adherence volatility plots, the last 30 days of treatment
suggest a continuing shift in ingestion behavior that has not
stabilized by the time treatment is over. It is unclear whether
the ingestion patterns would have continued to shift in this
direction, but thisis a very clear example from the available
clinical dataof where thisapproach can add a unique perspective
to clinical intuition: a medication adherence rate of 87% is
considered high, but the adherence volatility data suggest that
there are significant changes occurring in the patient’s observed
ingestion behavior.

Table 1 shows the count distribution of observed behavioral
shiftsin each patient included in the analysis: 22.8% (24/105)
of patients had no behavioral shifts observed during treatment,
71.4% (75/105) of patients had only 1 behavioral shift observed,
and 5.7% (6/105) of patients had 2 behavioral shifts observed
across their treatment (NB: these counts include total Days on
System, not just the treatment window asisdiscussed in Figure
4). Thistable isincluded to provide information on the current
scale of identified behavioral shiftsacross patient data; however,
given the relatively small sample size for this analysis and the
current inability to provide context around these behavioral
shifts, no comparisons are made across demographics.
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Figure 4. Clinical datafrom 6 subjects engaged with the DMS. The binary string at the top represents their observed ingestion data (O=unsuccessful,
1=successful). The 2 numeric values on the insets represent the observed aggregate adherence rates at their individual midway and end-of-treatment
points. The blue line in the figures represents the calculated empirical entropy rate based on the observed transition probability matrix to that day,
whereas the shaded gray arearepresents the defined expected boundary across 5-day observation windows. Anomalies (single windows with deviations)
are not highlighted here; however, observed behavioral shifts (at least two consecutive windows with deviations) are identified in the data and trace
plots by green or red boxes. (A) Demonstrates a behavioral shift driven by increasingly concentrated missed doses relative to historical observations.
However, after this behavior is observed, the information is incorporated into future expectation, and when a similar pattern occurs again (light orange
box over the observed data), it no longer resultsin an anomaly. (B) Has alow observed ingestion success rate but appears stable, with only one slight
anomaly in window 2. (C) Demonstrates a behavioral shift starting in window 6 being driven by the presence of unobserved doses appearing more
tightly clumped together, including consecutive unobserved doses appearing for the first time. Of note for Patient C, only the 60-day treatment window
in which patches and medication were available is summarized in this analysis (identified up to the dashed line). (D) Demonstrates a behavioral shift
across 3 windows, where sequences of 3 and 4 missed doses begin to surface. (E) Despite early difficulties to day 14, this patient appeared to be
experiencing success in week 2 but ends treatment on a behavioral shift. (F) Ends treatment with 87% ingestion success; however, the number and
frequency of missed dosesin the last 30 daysis still changing when the treatment ends. The adherence volatility datafor (E) and (F) suggest that there
are changes occurring in the patient’singestion behavior at the end of treatment that may warrant additional datacollection despitetheir different success
rates. Note: These events are generated purely on a statistical basis and would require clinical context and discussion to determine appropriate course
of action (if any) when leveraged in rea time. DM S: digital medicine system.
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Table 1. Count distribution of observed behavioral shiftsin clinical data.

Knightset al

Number of shifts Participants, N Fraction pop
0 24 0.23
1 75 0.71
2 6 0.06

Discussion

Medication adherence is an important issue in chronic
conditions. Although tools for monitoring adherence to
medication have seen dramatic improvements—including the
first approved DM Sfor patientswith SMI1—there have not been
parallel advancesin data products and algorithmsto accompany
them. In this study, we present the concept of adherence
volatility and provide a complementary anomaly detection
system that focuses on contextual behavioral anomalies.
Anomaly detection in this framework does not require an a
priori definition of what normal means and allows expectations
to evolve with shifting behavior such that observing an anomaly
in one observation period informsthe expectations of subsequent
observation periods. Further, this framework is not intended to
replace clinical judgment: anomalous data patterns detected
here areintended to highlight elements of datathat may warrant
attention from the patient’s clinical and support teams who
would determine the best course of action (if any) when
identified in real time.

The DM Sleveraged in this study requires compliance with both
awearable and an ingestible component to generate a successful
signal. Thus, although a successfully observed signal isarobust,
objective indicator of ingestion, an unobserved ingestion may
arise from multiple scenarios. Although this makes the exact
interpretation of anomalies difficult here, the current iteration
represents when ingestion behavior, at the system level, is
momentarily different or shifting, which we believe is a
beneficial starting point given that future iterations could
become more specific as to which component is driving a
detected anomaly, or collect patient feedback in the moment if
an anomaly is detected.

We leveraged the entropy rate of a Markov chain as the basis
to build the proposed anomaly detection system. Despite its
catch all nature in terms of what types of anomalous patterns
can be detected, observing the evolution of this metric over
short durations will undoubtedly contain both expected and
anomalous shifts in observed values: deciphering the expected
from the anomalous shifts in this metric, and at these scales, is
not atask for which current standard anomaly detection systems
are equipped to succeed. We also frame the anomaly detection
problem as a contextual problem, which is not dependent on
accurate point estimates of the entropy rate. Rather, the approach
is concerned with the magnitude of relative changes at a given
point. This change alleviates the downstream complexity of
generating accurate point estimates of the entropy rate for short
durations[19].

From an interpretation standpoint, a detected anomaly or shift
does not directly indicate either a true shift in the underlying
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system or a change in aggregate adherence levels per se.
However, this indicates that the current observed patterns are
not consistent with expectations based on data generated up to
that point. The simulated sequences presented in this paper
(Figure 3) highlighted this by demonstrating anomalies and
shifts from evolving Markov chains with stable underlying
transition matrices. The choice to adopt aweighted average and
variance approach was used to highlight the initial system and
demonstrate the proof of concept; however, thisframework and
approach may evolve over time as additional dataand evidence
become available to support other measures, or boundary
conditions, which may be more effective at detecting certain
types of clinical scenarios. The same would also apply for the
choice of observation window duration: as clinical outcomes
and observations are collected in conjunction with digital
medicine data, optimal observation window durations may arise
beyond the currently displayed 5-day duration.

Data available for this study were from once-daily dosing of a
single medication (aripiprazole) for patients who were already
on stable doses. The homogeneity of the patient popul ation from
a stability and dosing regimen standpoint and a lack of
in-the-moment feedback or clinical exploration into observed
behavioral shifts are clear limitations to the generalizability of
this study. Formal exploration of how these methods and
concepts interact with more complicated underlying dynamics
and clinical outcomes are additional opportunities for future
research. Despite the current inability to provide insight into
the clinical relevance of detected anomalies and shifts in the
presented data, we believe this study demonstratesthat focusing
solely on aggregate adherence levels misses opportunities to
effectively interact with patients and make the most informed
treatment decisions. It was particularly interesting to find
examples of both stable and shifting adherence volatility
behaviors at high- and low-adherence level s despite the lack of
heterogeneity in the available data.

DMSs, such as the one leveraged in this study, offer new
opportunities to inform treatment decisions and provide
complementary information about medication adherence. The
anomaly detection framework that has been devel oped identifies
oneway of leveraging such information to improve patient care
by identifying potentially meaningful changes in medication
behavior over time. This unique approach to medication
behavior also opensthe door to new areas of potential research.
Although much work remains to be carried out to determine
(and validate) how and when to leverage such information to
inform clinical care, the evidence provided here, along with the
growing body of evidence supporting the potential for applying
anomaly detection to advance the goal of personalized care,
seems to justify continued explorations.
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Abstract

Background: Suicideisagrowing global public health problem that has resulted in an increase in the demand for psychological
services to address mental health issues. It is expected that 1 in 6 people on awaiting list for mental health services will attempt
suicide. Although suicidal ideation has been shown to be linked to ahigher risk of death by suicide, not everybody openly discloses
their suicidal thoughtsor plansto friendsand family or seeks professional help before suicide. Therefore, new methods are needed
to track suiciderisk in real time together with a better understanding of the ways in which people communicate or express their
suicidality. Considering the dynamic nature and challenges in understanding suicide ideation and suicide risk, mobile apps could
be better suited to prevent suicide as they have the ability to collect rea -time data.

Objective: This study aimsto report the practicalities and acceptability of setting up and trialing digital technologies within an
inpatient mental health setting in the United Kingdom and highlight their implications for future studies.

Methods: Service users were recruited from 6 inpatient wards in the north west of England. Service users who were eligible to
participate and provided consent were given an iPhone and Fitbit for 7 days and were asked to interact with a novel phone app,
Strength Within Me (SWiM). Interaction with the app involved journaling (recording daily activities, how this made them fedl,
and rating their mood) and the option to create safety plans for emotions causing difficulties (identifying strategies that helped
with these emotions). Participants also had the option to alow the study to access their personal Facebook account to monitor
their social mediause and activity. In addition, clinical data (ie, assessments conducted by trained researcherstargeting suicidality,
depression, and sleep) were also collected.

Results: Overall, 43.0% (80/186 response rate) of eligible participants were recruited for the study. Of the total sample, 67
participants engaged in journaling, with the average number of entries per user being 8.2 (SD 8.7). Overall, only 24 participants
created safety plans and the most common difficult emotion to be selected was feeling sad (n=21). This study reports on the
engagement with the SWiM app, the technical difficulties the research team faced, the importance of building key relationships,
and the implications of using Facebook as a source to detect suicidality.

Conclusions: To develop interventions that can be delivered in atimely manner, prediction of suicidality must be given priority.
This paper has raised important issues and highlighted lessons learned from implementing a novel mobile app to detect the risk
of suicidality for service usersin an inpatient setting.

(JMIR Ment Health 2020;7(9):€18407) doi:10.2196/18407
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Introduction

Background

Suicidality has been defined as any suicide-related behavior,
including completing or attempting suicide (intent), suicidal
ideation (thoughts), or communications[1]. Suicideisagrowing
public health concern, with 6507 suicides registered in the
United Kingdom in 2018 [2]. However, it has been suggested
that suiciderates are often underestimated [ 3], raising questions
about the reliability and accuracy of statistics related to suicide
[4]. A recent report examined the current trendsin suicide rates
in the United Kingdom and reported that suicide is more
preval ent among men aged 45-49 years, with men 3 timesmore
likely to taketheir own livesthan women [5]. Therate of suicide
among young people between the ages of 15 and 24 years has
risen since 2013, with the suicide rate for young women now
at its highest on record (9.5 per 100,000). It isargued that many
suicide deaths can be prevented [6].

However, athough the globa prevalence of mental health
disorders in the general population is high, the use of mental
health servicesis comparatively low [ 7]. Research hasidentified
barriers, including stigma, lack of time, and pragmatic issues
of accessing services which often prevent people who have
mental health problems and who are at an increased risk of
suicide from seeking help and support from services [8,9].
However, the demand for National Health Service (NHS)
psychological services has been increasing [10]. Inadequate
resources, both staffing and financial, have resulted in 1 in 10
patients experiencing await of over 1 year beforereceiving any
form of treatment [11,12]. One in 6 of those on a waiting list
for mental health services is expected to attempt suicide [11].
In addition, it has been highlighted that these services often fail
to provide effective, timely interventions at the point of crisis,
and their traditional methods (clinical) to identify suicide risk
have been criticized for lacking accuracy [8,13,14]. A systematic
review revealed that risk assessments can lack validity and are
not always able to predict suicidality in high-risk populations
[15]. Such assessments are time consuming and may not add
value to either the patient or the clinician [16].

Currently, approximately 95% of households in the United
Kingdom own mobile phones, a figure that has remained
constant since 2015 [17]. It is not surprising that the use of
smartphone apps for research and clinical carein mental health
has become increasingly popular [18]. The use of smartphones
to support mental health has the potential to reach and engage
with those groups of people who might find it hard to attend
services[19] and hasthe potential to provideimmediate support.
Effective mental health apps may, therefore, have the ability to
improve patient outcomes [20-22]. Logicaly, mental health
apps are seen as a cost-effective and scal abl e sol ution to the gap
in mental health services [23]. Unfortunately, the pace of
research has not kept up with the advances in mobile technology
[24], with the majority of mental health apps available for
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download not supported by evidence-based research and perhaps
not even following treatment guidelines [25].

A review of mobile health apps for the most prevalent mental
health conditions [26] identified that, of the 1500
depression-related apps in the market, only a small proportion
(2%) had been tested. There is a clear need for more research
to be conducted on the use, reliability, and efficacy of appsin
the field of mental health [27]. Researchers interested in
conducting studies focusing on suicide risk or prevention are
also faced with additional methodological constraints such as
ethical or safety issues [1,28]. It has been highlighted that
individual-based naturalistic studies are the best for identifying
prognostic factors of suiciderisk [29]. Although suicidal ideation
has been shown to be linked to ahigher risk of death by suicide
[30], not everybody openly discloses or communicates their
suicidal thoughts and/or plans to friends and family or seeks
professional help before suicide[9,31]. Therefore, new methods
are needed to track suiciderisk in real time [32], together with
abetter understanding of the waysin which people communicate
or express their suicidality [31].

Considering the dynamic nature of and challenges in
understanding suicide ideation and suicide risk, mobile apps
could be better suited to prevent suicide asthey have the ability
to collect real-time data, thus offering support at the time of
crisis [22]. Research indicates that changes in mental health
symptoms can be identified by analyzing certain patterns of
smartphone use [33]. Machinelearning (ML) is potentially one
way to expand our understanding of people’sthoughts, feelings,
and behavior and to improve the monitoring of suicide risk in
real time. ML uses computational methods to analyze past
information to make accurate predictions [34]. A pilot study
using datafrom 144 patients with mood disorders suggests that
ML agorithms using previous clinical data were successful in
distingui shing between peopl e who attempted suicide and those
who did not, with a prediction accuracy between 65% and 72%
[13]. Similarly, astudy that used ML from unstructured clinical
notes was able to estimate the risk of suicide with an accuracy
consistently =65% [16].

Social media is another means of collecting real-time
information. It has been reported that social media has the
potential to prevent suicide or identify suicide risk based on an
individual's self-expression by analyzing their status updates
through the use of ML [34], thus providing clinicianswith timely
information for early intervention. Another study demonstrated
the utility of social media blog post analysis in classifying
individuals with a high suicide risk in China [35]. Sleep
problems have also been identified as a risk factor for
individuals with suicidal tendencies [36,37]. Specificdly, a
shorter sleep duration on weekdays and alonger sleep duration
on weekends predicts a high risk of suicidality [38].
Unfortunately, most studies rely on self-reported measures of
deep [39], which do not provide reliable, real-timeinformation.
The use of connected sensors (wearabl es) offersthe opportunity
to collect data during sleep, producing real-time information.
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This study adds to the literature by introducing external,
user-generated input and smartphone data and combining them
with clinical data.For the focus of this paper, we report the
practicalities of implementing a study designed to test the
feasibility of using ML algorithmsto identify suicidal ideation
and eventually predict suicide risk in acute inpatient mental
health settingsin the United Kingdom using anovel smartphone
app-Strength Within Me (SWiM). The results of the multiple
ML agorithms that were tested were reported in a previous
paper [40]. The SWiM feasibility study aimed to (1) determine
the degree to which participants accept and engage with the
SWiM app; (2) collect sufficient datato inform the development
of risk agorithms, and (3) gather participants feedback
regarding the SWiM app, risk assessments, and participationin
the study.

The SWiM App

SWiM isanovel phone app that has been developed to provide
clinicianswith additional information that would otherwise not
be available to them. It should be emphasized that the SWiM
app is not a therapeutic intervention and was developed to
improve the understanding and identification of suicide risk
and, in the long term, potentially contribute to a reduction in
suicide rates.

Bruen et d

The app alows service usersto journal at any time of the day
using free text only; this may include a short note about what
the user did that day or longer entries about their thoughts,
feelings, and experiences. Participants were encouraged to
record at least one journal entry per day, but the number of
journal entries they could input was unlimited. When a service
user completes ajourna entry, thereis an automatic prompt to
rate their current mood using emoticon faces.

When participants sign up at baseline and when they stop using
the app or are discharged from the study, they are asked to
answer 4 questions about their mood and sleep during the past
7 days, theseincludefeeling depressed, feeling hopeless, unable
to fall asdleep, and waking up frequently at night.

In addition, the SWiM app enables service users to create a
safety plan using a 3-step process. Step 1 involves self-soothing
activities that they can perform on their own; step 2 involves
activities they can perform with afriend or caregiver if step 1
does not help; and step 3 involves identifying a professional
they can contact, such as their doctor or clinician, if thefirst 2
stepsdo not hel p. Participants can choose from 4 emotionswith
which they may struggle (sad, angry, lonely, and worried) to
create a safety plan. They also have the ‘other’ option so that
they can develop a safety plan for additional emotions. Safety
plans can be adjusted to reflect what is working for each
participant and what is not (Figure 1).

Figure 1. Screenshot to illustrate the front screen of the Strength Within Me app.

Development of the SWiM Algorithm

For building the model, both active and passive data were
gathered. Active data (where the user engaged with the SWiM
app; thedataincluded journaling, safety plans, and rating mood)
complemented the passive data collected (where the user did
not actively engage with the app; the dataincluded social media
[Facebook posts], sleep monitoring [sleep quality], and daily
activity [number of steps], asrecorded by the participant wearing
aFitbit). Unfortunately, social media data were excluded from
the model because of the low number of participants who
consented to the use of Facebook data. The datawere analyzed
to train the ML algorithmsto produce arisk score that deduced
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the likelihood of suicide, which was analyzed using natural
language processing (NLP). Thisinvolved extracting language
patternsto makeinferences about peopl €’ sthoughts and feelings
[41,42]. A study demonstrated that NL P analysisusing language
from social media posts could identify people at risk of suicide
[43]. In addition, clinical data using assessments conducted by
trained researcherslooking at suicidality, depression, and sleep
enabled comparisons to be made generating a risk score were
collected.

Aim of the Paper

This study aims to report the practicalities and acceptability of
setting up and trialing digital technologies within an inpatient
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mental health setting in the United Kingdom and to highlight
the implications of these for future studies.

Methods

Recruitment Procedure

Asthe SWiM app was novel and untested, it was important to
first introduce and test it in a controlled environment for the
safety of participants—in this case, vulnerable service users
presenting with acute mental health difficulties. This enabled
the research team to monitor for any possible side effects. It
also enabled researchers and data scientists to monitor the data,
keep track of equipment, and determine whether service users
would actually engage with the app. Service userswererecruited
from 6 NHS acute adult mental health wards in the north west
of England in the United Kingdom.

Service users were eligible to participate in the study provided
they had the capacity to give informed consent and possessed
a good command over written and spoken English. Exclusion
criteriaincluded service users who were unwell at the time of
recruitment (experiencing psychosis or significant agitation),
those unable to use an iPhone, those undergoing detoxification,
anyone with visual or other physical impairments that would
impede their use of a mobile phone or app, and service users
who had been readmitted within the study time frame.

To facilitate recruitment, researchers discussed any new
admissions (admitted within the last 7-10 days) with nursing
staff in each participating ward and went through the inclusion
and exclusion criteria. Those people who were considered by
theclinical careteamto be eligibleto participatein theresearch
werereferred to the research team. The researcherswent through
the participant information sheet with each participant and
recorded their written informed consent. Eligibility was
continuoudly assessed by researchersthroughout the recruitment
procedure. Participants were also asked whether they would
allow the study to access their Facebook data via a secondary
opt in app, SMILE. This was to alow patterns in their social
media content and activity to contribute to the devel opment of
the risk algorithm(s). Participants could opt in or out of this
aspect of the study without affecting their overall participation.

It had been established in the pilot work that this particular
service user population did not routinely have access to an
iPhone or aFitbit; therefore, participantswereloaned aniPhone
and aFithit device. They were also asked to sign acontract form
agreeing not to purposefully damage the equipment and to return
it at the end of the study period. These documents were
photocopied and the copies included in the patient’s health
record.

Between January and November 2018, there were 810
admissions across 6 wards, yielding 186 eligible service users.
Furthermore, 105 service users declined to participate, resulting
in 81 who consented to participate in the study. Unfortunately,
1 service user who had consented to participate was excluded
because of the recruitment website not working. This resulted
in 43.0% (80/186 response rate) participants taking part in the
study, with 66 included in the analysis based on the completion
of at least two follow-up clinical assessments. Reasons for
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noncompletion of assessment tools at al time points were as
follows: declined, not available at the time of follow-up, or
discharged from the ward.

Procedure

After obtaining informed consent, participants were given a
study iPhone and Fitbit for use during thefollowing 7 days. The
setup for participation in the study involved a series of technical
and time-consuming procedures. One of the researchers created
anew private SWiM and Fitbit account for the service user. In
addition, the researcher recorded demographic data for every
participant, including age, gender, weight, and height. The
SWiM and Fithit apps were configured for the service user on
the iPhone and participants were shown how to access and use
them.

When this was being done, the other researcher asked
participants to complete a number of clinical assessments. The
baseline assessments comprised 3 questionnaires that recorded
the presence and severity of depression (Patient Health
Questionnaire-9) [44], suicidal thoughtsand behavior (Columbia
Suicide Severity Risk Scale [C-SSRS]) [45], and Sleep
difficulties (Insomnia Severity Scal€) [46]. Questionnaireswere
completed on 2 additional occasions: at follow-up 1
(approximately 3 dayslater) and at follow-up 2 (approximately
3 days after follow-up 1 or at the end of the study). The
expectation wasthat service userswould participate in the study
for amaximum period of 7 days. If they were discharged within
the 7-day study period from the ward, the staff collected the
iPhone and Fitbit, and the researchers aimed to collect their
final questionnaire data. At each time point, a copy of the
C-SSRS was given to the staff if they had scored above 0 to
ensure that each patient’s suicide risk was documented. An
additional setup processwas required if service users consented
to the monitoring of their Facebook accounts. Service usershad
to input their Facebook credentials into a secure website
(SMILE).

In recognition of their involvement, shopping vouchers valued
at £25 (US $32) were given to participantsfollowing completion
of the assessments at baseline and at the end of the study.
Participants were given the researchers' study tel ephone number
so that they could contact if they had any questions, problems,
or required technical support. Once a participant had completed
their time in the study, the researchers synced the Fitbit data,
terminated their SWiM app account, and then reset both iPhone
and Fitbit, which resulted in deleting all participant data from
the study devices.

Some qualitative data were also obtained via a brief informal
exit interview. Questions related to what participants thought
of the study and the SWiM app, including likes or dislikes and
improvementsfor future research, were asked. Noteswere taken
during this discussion and were analyzed thematicaly to
illustrate their views.

Participant Characteristics

Of the 80 participants who were recruited to the study, 35 (44%)
were male and 45 (56%) were female. The mean age was 36.8
years (SD 11.6) and the age range was from 18 to 61 years.
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A tota of 79 participants completed the C-SSRS at baseline
and all reported that they had experienced suicidal thoughts at
some point intheir life. There were 68 participants who reported
having made at least one previous suicide attempt.

Results

Acceptability and Engagement of the SWiM App

Journaling

Overal, 653 journal entries were recorded. Of the total sample
(n=80), there were 67 (84%) participants who engaged in
journaling, with an average number of entries per user being
8.2 (SD 8.7). Thetotal number of journal entries per user ranged
from 1to 43. Interestingly, the average number of journal entries
for female participants was 7.2 (SD 7.1; range 1-32), whereas
mal e participants had an average of 9.4 (SD 10.4; range 1-43)

Table 1. Number of journal entries for each age category.

Bruen et d

journal entries each. Participants aged between 40 and 49 years
completed morejournal entries on average than other age groups
(Table 1).

Participants used the journaling facility on the SWiM app to
report a wide range of situational and emotiona factors that
affected their everyday livesin theinpatient setting. Thejournal
entries varied from a couple of words to an extensive narrative:

Feel low [Participant humber 901122]

Today has been mostly spent in bed. | had a injection
forced upon me today which | refused several times
but they left me with no choice. | have now been
prescribed meal replacement drinks which I'm
refusingto have. I’ ve had a lot of teary momentstoday
as | have asked for some of my personal belongings
yet | was refused. [Participant number 901127]

Age category (years) Participants per age category, n Average number of journal entries Range of journal entries

18-29 24 10 1-32

30-39 22 7 1-24

40-49 22 12 1-43

50-59 10 11 321

60-64 1 1 1
Safety Plan participants found the journal entry component of the app

Overall, only 30% (24/80) participants created safety plans. A
total of 61 safety plans were completed, with an average of 2.5
plans per person (SD 1.4; range 1-5). The most common emotion
that participants completed a safety plan for was feeling sad
(n=21). Within the safety plans, 113 helpful activities were
recorded by participants, for example, talking to someone,
participating in exercises, and listening to music.

Participant Feedback About the SWiM App

One of the main themes that emerged was how helpful the
SWiM app had been. The ability to write-out thoughts suited
those people who might otherwise have had to struggleto voice
these verbally (Participant number 901127). One participant
reported a preference for writing their thoughts into the
journaling feature of the app as opposed to talking to staff
face-to-face about their feelings. Many service users reported
that they liked having the ability to openly expresstheir thoughts
in the SWiM app without having the staff always assume that
they would act on their thoughts. From their reported experience,
expressing their suicidal thoughts to a member of staff often
resulted in the removal of privileges such as time off from the
ward. The potential implications of thiswill be discussed later
inthis paper. In addition, several participantsidentified the ease
of using an app on a phone; you “don’t always have pen and
paper, but you aways have your phone” (Participant number
902113). This enabled participants to engage with the app at
any time of the day.

The app required participantsto complete ajournal entry before
being given the option to rate how they were feeling. Many
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difficult to write, reporting that it required alevel of motivation
that they did not always possess. They reported that they would
have preferred to have the option of rating their mood separately.
It was not possible to discern, however, whether mood
fluctuations acted as a trigger for accessing the app and
recording those thoughts and feelings. Although the app did
allow participants to review previous journal entries, which
were perceived by some as being useful to monitor any progress
they had made, some participants reported that this actually
opened up negative thoughts again. Moreover, 1 participant
commented that they were bored using the app after afew days
as they had begun to feel well again and did not feel the need
to useit anymore. Participants al so commented on improvements
they would like to see in the app, such as changing the color
scheme, including uplifting quotes, having self-help links, and
an SOS (an abbreviation for distress) button for helpful contact
numbers.

Participant Feedback in Relation to Fitbit

Fitbit's primary purpose in this study was to support the data
obtained from the SWiM app by providing information
regarding the participants' sleep and daily activity. The majority
of participants (n=69) provided positive responses about using
Fitbit, which included increased self-awareness of levels of
physical activity, goal setting, and peer motivation. Participants
also reported changing their behavior, in particular, increasing
their activity levels and adopting activity goals as a result of
wearing Fitbit. They also reported interacting with other Fitbit
wearers participating in the study to increase their activity. The
use of Fithit, therefore, had some unforeseen positive benefits.
This is in line with previous findings indicating that mental
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health service users found Fitbit a useful and accessible form
of technology [47-49].

Practicalities of Using the SWiM App

Technological |ssues

When service userswere recruited to the study, researchers had
toinput their SWiM and Fithit credential sinto asecure website.
Thiswebsite provided participantswith their own private SWiM
and Fitbit accounts. There were several occasions in which
researchers were unable to access this site because of updates
and modifications being done, which meant that some eligible
service users could not be recruited at that time, delaying
recruitment. However, only 1 service user (who had consented)
could not be recruited because of thisissue as they were being
discharged when the recruitment site was operational again. In
addition, there were times when the app was not functioning
correctly (ie, journals not getting saved and mood ratings not
working), resulting in loss of data. Overall, this issue affected
12 participants.

The staff at the participating sites expressed concerns about
giving service users iPhones and Fitbits for the duration of the
study, suggesting that the equipment would either be stolen or
damaged. They were also concerned about who would be
responsible for monitoring the devices. However, out of 18
iPhones and Fitbits, only 1 phone and 1 Fithit were lost and 1
phone was accidently damaged. All other deviceswerereturned
intact.

Relationships and Gatekeeping

We found that the relationships researchers had formed with
staff at thewardswere crucial for recruitment. Moreover, it was
common to find that when senior staff were committed to the
study (consultants, ward managers), the ward staff seemed to
be more interested and proactive.

In areas of high staff turnover, the proportion of staff who did
not know about the study increased and the initial stage of
recruitment to the study was more difficult. The visibility of
researchers at the wards increased awareness of the study and
helped retain the momentum of recruitment.

Although considerable effort was expended in ensuring that the
nursing staff understood the eligibility criteria, there were
instances where service userswho wereidentified by the nursing
staff aseligible could not consent to the study when approached
by the researchers. Thiswas most often because of fluctuations
in their mental health.

Facebook Use

The original plan was to monitor the use of social media by
looking at Facebook usage with the participants consent.
However, during the course of the study, Facebook changed
their approach to data sharing. This meant that not all
participants could be offered the opportunity to access their
Facebook data. Of the 61 participants who were asked, only 13
agreed to alow their data to be accessed. Reasons for not
consenting to sharing Facebook data included: not having a
Facebook account (n=27), not using Facebook at the time of
recruitment (n=10), unable to remember Facebook password
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(n=3), or simply declining (n=8). Importantly, some participants
explained that they attributed their emotional distressto the use
of Facebook, and other people reported that using Facebook
while experiencing a deterioration in their mental health
accentuated their distress. Others reported negative thoughts
about themselves when they compared their lives with those of
their family and friends as depicted in their Facebook posts.
These reports echo those of many other researchers who report
a complex, mixed, and uncertain association between social
media and mental health [50,51]. The Facebook data collected
were excluded from any analysis because of the low response
rate.

Discussion

Summary

Being able to identify individuals at imminent risk of suicide
isamajor challenge because of the high prevalence of varying
risk factors [52]. Therefore, detecting suicide risk in real time
isanimportant part of reducing suicides[32] and understanding
how people communicate or expresstheir suicidality [31]. One
way to address this is through the devel opment of digital apps
[53]; athough they may have the ability to transform mental
health care [23], integrating them into mental health settings
for research studies can be complex and often underestimated.
As demonstrated in this study, when mobile technologies are
used in the context of mental health, there are some challenges.
In this paper, we have reported some aspects of the study
involving the development of an innovative mobile app, SWiM,
that worked well and some issues that created difficulties for
the study. In thefollowing sections, we examinetheimplications
of these findings and considerations for future research.

Technological Issues, Technology Damage, and
Associated Costs

One of the advantages of using digital technology isthat it has
the potential to be an efficient and cost-effective approach to
treating mental illness [20]. In general, apps are openly
access ble and the use of an app by 1 individua doesnot prevent
another from using the same service at the sametime[10]. They
provide constant availability and greater accessto support [25].
However, there are cost issues that might hinder the adoption
of health apps within services such as access to smartphones,
connectivity, development and regular updates of apps, and the
maintenance of the technology [23].

This study found that 4G connectivity was essential for reliable
and continuous access to the SWiM app. An important element
in this study was capturing people’'s thoughts in real time and
fluctuations in mood. This required participants to be able to
journal at any time without the worry of loss of connectivity
and journal entries not being saved. Future studies using mobile
apps should strive for as much connectivity as possibleto allow
for consistent functionality [54]. Although this may have
financial implications for research budgets, it is a vita
consideration for future research not only to ensure continued
participation in studies, particularly if the app isto be used in
people' shomesin the community, but also for security reasons.
This is particularly important when the connectivity cost of
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downloading an app is charged to the user. Thiswas highlighted
in astudy that suggested that some patients may not be able to
afford the cost of the required internet connection to run an app,
which may act as a deterrent to its use [55]. In addition, the
requirement to update apps may also pose a significant burden
in both time and effort on service users.

Of the total sample, 12 participants were affected by
technological issues, with 1 service user being unable to take
part. Thisstudy illustratesthe importance of having the research
team available in participating wards to trouble shoot issuesin
atimely manner. It al so demonstrates the significance of having
positive working collaborations within the research team,
including data scientists and technicians, to ensure acontinuous
flow of data. This is supported by previous research that
emphasizestheimportance of collaborative partnerships between
researchers, clinicians, app developers, and service users [56].

The initial cost of the devices and the possibility of having to
replace them were concerns in this study that proved to be
unfounded. A concern raised by staff in the context of this study
was that smartphones would be broken, lost, or stolen [57].
Clear policies about responsibilities and implementation could
help avoid these issues [49]. In this study, a contract with the
service user placed the responsibility for the iPhone and Fitbit
on the participant. The extent to which the contract influenced
how a participant took care of the devices is unclear. It is
possible, in general, that people are more responsible about
other people's equipment than we give them credit for.

Relationships and Gatekeeping

In general, research within the NHS is highly reliant on ward
staff and clinician support, and the design of this study required
staff to identify eligible patientsfor the researchersto approach
and consent. When the clinical careteamsare already busy and
their role in research is seen as an addition to their work, it is
likely that recruitment might not always happen in the same
way over time [58,59]. Staff may be too busy to prioritize
research and may not see participation as integral to their role
[60,61]. Likewise, previous research hasreported that clinicians
have expressed difficulty in maintai ning enthusiasm for research
with other responsibilities they had [62].

Establishing good working relationships between research and
clinica staff before commencing recruitment and then
maintaining them isvital to building enthusiasm for study trials
[61]. Inlinewith this, the value of devel oping positive working
relationships with frontline workers is equally important.
Although having an initial set-up meeting was critical for the
study to begin, having constant negotiations with the staff
maintained the profile of the study with staff. It has been
suggested that key engagement strategies should be employed
with frontline staff in the design and rollout of a study to
improve engagement [53]. Similarly, it has been reported that
positive relationships are crucial for effective recruitment [63].
Future research should consider the most effective ways of
engaging with the wider clinical team to enhance recruitment
to studies.
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Apps Ver sus Face-to-Face Contact

The use of phone apps within mental health careis on therise,
with more people preferring to communicate in this manner
[18,23]. However, 1 recent study surveyed college students and
found that only 26% reported that they would use mental health
apps, with the majority (81%) preferring to talk to aperson [64].
It has also been suggested that digital apps can help reduce
barriers to face-to-face help-seeking, such as stigma and
discomfort about discussing one’'s own mental health [65].
Feedback from the current study suggested that some
participants enjoyed using the SWiM app because they were
able to write their thoughts down without the feeling of being
judged or misinterpreted. It also enabled some participants to
express thoughts and emotionsthat they did not feel comfortable
discussing with the staff.

There are important questions about how the data derived from
digita apps compare with those elicited using face-to-face
contacts. In this study, several participants reported that they
experienced suicidal thoughts on which they had no intention
of acting. Thisraisesthe question of whether in clinical practice
there is a tendency to over-rely on persona expression of
suicidal thoughts, which may |ead to premature and unnecessary
intervention in the lives of service users. In 2017, Facebook
reported using artificial intelligence to detect the part of a
Facebook post or video that matched suicide risk patterns.
Anyone expressing thoughts of suicidein any type of Facebook
post would trigger a response by prevention-trained human
moderators [66]. Given the findings of the study reported in
this paper, careful consideration needs to be given to the ways
inwhich peoplethink and feel in the context of suicideif digital
appsareto be designed to accurately predict the risk of suicide.

Suicidal Risk and Facebook Use

Social networking has become embedded in the everyday lives
of alarge proportion of the population [67]. Facebook remains
the largest and most popular web-based social networking site
worldwide and has been estimated to have over 2.4 billion active
members[68]. With this consideration, there was an assumption
that the majority of eligible participants for the study would
actively use Facebook. In reality, thiswas not the case. A study
exploring the difficulties experienced by 28 people with
depression and anxiety when using theinternet and social media
sites such as Facebook found just over one-third of the sample
reported Facebook to be the site with which they had most
difficulty, similar to this study [69]. Reasonsincluded exposure
to unexpected, inappropriate content that caused them to feel
upset and frustrated, exposure to content that might trigger
negative memories, social comparison cuesincluding comparing
their present with the past, difficulties with direct contact, and
the pressure to maintain social networking. As the number of
service users actualy using Facebook in our study was low,
there needs to be careful consideration for further research
regarding other potential markersthat use real-timeinformation
that might add to the prediction of suicide risk.

Age and Mental Health Apps

Previousresearch on mobile health apps[18,70] found that there
seemsto be astrong emphasis on younger adults’ mental health
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because of the high prevalence of ownership and access to
smartphones in this age group. Furthermore, it has been
suggested that older people in particular may have a lack of
knowledge, discomfort, and difficulty in operating new
technology devices[71-73].

In contrast to previous research that suggests older people may
have difficulties with mental health apps, this study included
people aged 18 to 61 years, and there were no reports from
participants about difficulty in using iPhones or Fithits. In a
study of US veterans [70], it was found that although age can
represent a barrier to owning a smartphone, once a person has
access to a device, age was not correlated with interest in or
usage of mental health apps. Older people were not less
interested or involved with the apps than their younger
counterparts.

Furthermore, the findings from this study report positive
feedback about the usability of the SWiM app from participants
acrossall ages. Asage does not appear to be afactor that affects
a participant’s interest or ability to use mental health apps,
research in digital apps should therefore not assume that older
people will not be interested in participating. Given the aging
population, research, using mobile phone apps should allow for
the participation of adults across a wide range of age groups
and should not just focus on younger people.

Limitations

Although many of theissues raised by participantsin this study
may have wider applications, the inpatient context restricts the
extent to which the findings can be applied to other settings,
such ascommunity settings. During our study, there were reports
from participants that the SWiM app had helped them occupy
their time during their stay in the hospital. The presence of
researchers at the wards a so provided a means of keeping the
study in the minds of the participants. In this context, it may
not be surprising that the majority of participants engaged with
the SWiM app. Inthe community, however, with the distractions
of everyday life and the absence of aresearch team to act asa
reminder, it is not clear whether engagement would be so high.
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These are aspects of the SWiM app that would have to be
assessed if the app were to be used in community popul ations.

The SWiM app is currently configured to operate on an iPhone
only. During the initial planning phase of the study, it was
assumed that service users who agreed to participate would be
ableto use their own iPhone to download and access the SWiM
app. However, there were concerns from clinicians based at the
recruitment sites that the majority of patients would not own
an iPhone. Taking this into consideration, the research team
completed asmall, snapshot survey at onetime point to establish
the number of patients who owned an iPhone and found that
only 9 patients across 3 wards had access to an iPhone. As a
result, a decision was made to purchase iPhones to loan to the
participants. If the SWiIM app is to become available for
download in the future, app versions catering to a range of
smartphones will be required.

During the study period, there were 810 admissions across all
6 participating wards. Only 80 participants wererecruited, with
the majority of service users meeting the exclusion criteria.
Although the sample size was sufficient for this study, the very
nature of the target population may indicate that recruitment to
digital trials takes longer than in other settings. The inpatient
context also restricted participation to people in the age range
of 18 to 64 years. More work is required to assess the
acceptability of the SWiM app with younger and older
populations as well as with people living in the community.

Conclusions

The need to intervene precisely during a critical moment of
potential suicidality could reduce the loss of life. However, to
develop interventions that can be delivered in atimely manner,
the prediction of suicidality must be given priority [39]. This
paper has highlighted and raised important issues and lessons
learned from trying to understand how service users express
their suicidality using anovel phone app in an inpatient setting.
Although our findings are restricted to an inpatient population,
the practical components of trialing a novel phone app within
health services may be valuable for future research and health
care organizations.
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Abstract

Background: Thereisasignificant body of evidence on the link between migration and mental health stressors. However, there
has been very little research on the use of mental health services by immigrants in Canada. The prevalence of menta health
professional consultations among immigrants, as well asits correlations, are not well understood and remain largely unknown.

Objective: This study aims to examine how specialist mental health visits (to a psychiatrist) differ from general mental health
visits (to a family doctor or general practitioner) from immigrants, when compared to visits from those born in Canada, in a
nationally representative sample of Canadian adults. This study also examineswhich group—immigrant or Canadian-born—suffers
more from depression or anxiety, 2 of the more common mental health conditions.

Methods: We used data from the Canadian Community Health Survey (CCHS) between the years 2015 and 2016. The outcome
variablesincluded consultation with any mental health professional, consultation with aspecialist (psychiatrist), and the prevalence
of mood and anxiety disorders. The independent variable was immigrant status. Other variables of interest were adjusted for in
the analyses. Multilevel regression models were developed, and all analyses were performed with Stata |C statistical software
(version 13.0, StataCorp).

Results: The prevalence of mood and anxiety disorders was significantly lower among immigrants compared with individuals
born in Canada; the prevalence of mood disorderswas 5.24% (389,164/7,422,773) for immigrantsvs. 9.15% (2,001,829/21,885,625)
for individuals born in Canada, and the preval ence of anxiety disorderswas 4.47% (330,937/7,410,437) for immigrantsvs. 9.51%
(2,083,155/21,898,839) for individualsborn in Canada. It is expected that individualswith alower preval ence of mood or anxiety
disorders would use mental health services less frequently. However, results show that immigrants, while less likely to consult
with any mental health professional (OR=0.80, 95% CI 0.72-0.88, P<.001), were more likely to consult with a psychiatrist
(OR=1.24, 95% CI 1.04-1.48, P=.02) for their mental health visits when compared to individuals born in Canada.

Conclusions: Theresultsof thisstudy reveal an unusual discord between thelikelihood of mental health professional consultations
with any mental health professional and mental health visits with psychiatrists among immigrants compared to nonimmigrants
in Canada. Mental health initiatives need to be cognizant of the differences in the associated characteristics of consultations for
immigrants to better tailor mental health services to be responsive to the unique needs of immigrant populationsin Canada.

(JMIR Ment Health 2020;7(9):€19168) doi:10.2196/19168

KEYWORDS

immigrants; immigrant mental health; mental health consultations; mood disorders; anxiety disorders; mental health visits;
Canadian Community Health Survey
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Methods

There is an extensive amount of published literature on mental
health conditions in Canada. However, there is a paucity of
research on mental health among immigrant populations[1]. A
literature review on mental health concerns among Canadian
immigrants showed varying trends and patterns. One study
noted that immigrants have fewer episodes of mood disorders
compared with their native-born counterparts [2]. Contrarily, 2
peer-reviewed articles reported an increased prevalence of
mental health conditions such as emotional problems, stress,
and increased psychotic disorders among Canadian immigrants
[3,4]. Enabling factors identified to potentiate mental health
problems among immigrants include racial discrimination and
immediate difficulties with settling [4,5]. These situations are
made worse by the barriers (ie, poverty, experiences of
discrimination, stigma, language) faced by immigrants trying
to access mental health services[2].

Access to mental heath services significantly impacts
immigrants, who have been currently identified as one of the
most underserved in the Canadian healthcare system [4]. Studies
have shown that only 50% of Canadians with mood disorders
and anxiety disorders receive adequate care, in addition to long
wait times for counseling and therapy services [6,7].
Specifically, immigrant communities in Canada underutilize
mental health servicesin comparison to national and provincial
averages[6,8]. For example, immigrant populationsin Toronto
utilized mental heath services significantly less than
Canadian-born participants (6% for recent immigrants, 7% for
longer-term  immigrants, and 10% for Canadian-born
participants) [6]. With the increasing influx of immigrants to
Canada, addressing gapsin the provision of and accessto mental
health services, including mental health professionals, among
immigrants presents a rapidly emerging challenge.

An understanding of the relationship between mental health
professional consultation and its association with immigrant
status is largely unknown. The 2015 pan-Canadian survey on
mental health services highlighted that 91% of survey
respondents indicated that increasing access to mental health
care professionalswas atop priority for government action [9].
Examining this relationship is essential to identify potential
gapsthat need addressing within the mental health care system.
Furthermore, understanding the relationship between mental
health professional consultations and immigrants could give
rise to strategies that would mitigate mental health—induced
burdens associated with immigrant transition and assimilation
into Canadian culture. More assuredly, a better understanding
of immigrant mental health consultation patterns and mental
health outcomes encourages patient-centered care in delivering
mental health services to Canada's booming immigrant
population. The purpose of this study is two-fold and aims to
answer the following research questions: (1) What is the
variation of past-year mental health consultations (with general
health practitioners and with psychiatrists) among immigrants
compared to individuals born in Canada? (2) What is the
prevalence of mood and anxiety disorders (2 of the most
common mental health conditions) among immigrants compared
to individuals born in Canada?

http://mental .jmir.org/2020/9/€19168/

Data Source

We obtained data for the study from the 2015-2016 Canadian
Community Health Survey (CCHS) [10]. The CCHS is an
ongoing, national, cross-sectional survey that collects
information on health status, health care utilization, and health
determinants for the Canadian population. CCHS employs a
cross-sectional study design to collect information related to
health status and covers approximately 98% of the Canadian
population aged 12 years and over. The CCHS data structure
consists of individual s nested within health regions nested within
provinces. CCHS data are collected using computer-assisted
in-person and telephone interviewing. Further details on the
methodology utilized by the CCHS and its measures can be
found on the Statistics Canada webpage [10]. The CCHS uses
a multistage dtratified cluster design to sample household
dwellings of the Canadian population aged 12 years and older
living in private households. Excluded from the sampling frame
were individuals living on First Nations reserves, ingtitutions,
remote regions, and full-time members of the Canadian Forces.

Independent Variable

The immigrant sample, categorized as abinary variable (yes or
no), is defined by Statistics Canada as “persons residing in
Canada who were born outside Canada, excluding temporary
foreign workers, Canadian citizens born outside Canada, and
those with student or working visas’ [11]. Participants in the
CCHS were asked if they were born in Canada. Those that
answered “no” to this question were considered immigrants.
Nonimmigrants in this study refer to persons who were bornin
Canada.

Outcome Variables

We assessed and analyzed 4 different outcomes related to
self-reported responsesto past-year menta health consultations.
The questionsincluded the following: (1) In the past 12 months,
that is, from (date, one year ago) to yesterday, have you seen
or talked to ahealth professional about your emotional or mental
health? (yes or no) (2) Whom did you see or tak to?
(Psychiatrist? yes or no) (3) Do you have amood disorder such
as depression, bipolar disorder, mania, or dysthymia? (yes or
no) (4) Do you have an anxiety disorder such as a phobia,
obsessive-compul sive disorder, or apanic disorder? (yes or no).
Respondentswereto self-report conditions diagnosed by ahealth
professional; however, they were not asked to elaborate on the
type of mood disorder diagnosis or thetime when the diagnosis
occurred. All missing values for the outcome variables were
dropped from the dataset during the statistical analyses.

Other Covariates

Other covariates of interest adjusted for in the analysisinclude
sex (male, female), age, marital status (married/common-law,
not married/never married), sense of belonging (strong, weak),
working status (not employed, employed), income adequacy
(low income, income adequate), highest level of education (high
school graduate or less, some post-secondary or more), owned
or rented home, cultura or racia origin (Caucasian, visible
minority), physical activity level (active, inactive), current

JMIR Ment Health 2020 | vol. 7 | iss. 9 [e19168 | p.85
(page number not for citation purposes)


http://www.w3.org/Style/XSL
http://www.renderx.com/

JMIR MENTAL HEALTH

smoking status (smoker, nonsmoker), and the number of chronic
conditions present (zero, 1 or more).

Statistical Analysis

Individuals were nested within health regions, which were
further nested within provinces. M ultistage analyses consisting
of both descriptive statistics and multilevel logistic regression
modelswere employed toidentify relationships among variables
measured at the individua level as well as the amount of
variation of the effect at the group level (provinces and health
regions). Tests of model fit using Akaike information criterion
values were done to identify the level of multilevel logistic
regression modeling that best fits the data. The estimated
preval ence rates of the 2 mental health consultations associated
outcomeswere cal culated for immigrant populations. Multilevel
logistic regression modeling was carried out on each of the
outcomes. The covariates outlined were assessed as potential
characteristics of “any past-year mental health consultation,”
“past-year psychiatrist consultation,” “self-reported diagnosis
of mood disorder,” and “self-reported diagnosis of anxiety
disorder.” The confounding effects of control variables on the
study outcome variables were assessed at each stage of the
model building process; any variable that caused a change of
20% or more on the regression coefficient of the primary
covariates of interest was considered a confounder and was
hence retained in the model. We calculated an intraclass
correlation coefficient to measure the amount of variation shared
by members of the same geographical area and to help us
quantify the heterogeneity between the health regions and
provinces.

We applied population sample weights to the effect size
estimates to make inferences to the Canadian population. We
used bootstrap weights provided by Statistics Canada in the
CCHS data file to account for the complex sampling design
used to calculate the 95% confidence intervals or the prevalence
estimates. Bootstrapping is a technique used to estimate the
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variance of a statistic. The level of significance was set at 5%,
with two-way analyses in reporting odds ratios and 95%
confidenceintervalsaswell. All analyseswere performed using
Stata|C (version 13.0, StataCorp) [12].

Results

Descriptive Statistics

In the CCHS 2015-2016, 25.33% (weighted percentage;
7,438,691/29,372,184) of the Canadian population surveyed
(N=29,372,184) identified themselves as immigrants, with
25.30% (1,659,753/6,561,120) being recent immigrants and
74.70% (4,901,367/6,561,120) being nonrecent immigrants.
The results of the descriptive analysisin the CCHS 2015-2016
are displayed in Table 1. The results show that 8.78%
(624,617/7,110,919) of immigrants consulted any mental health
professional in the past 12 months, 20.00% (124,559/622,661)
had consulted with a psychiatrist, 5.24% (389,164/7,422,773)
had mood disorders, and 4.47% (330,937/7,410,437) had anxiety
disorders. The immigrant sample was 49.07%
(3,649,845/7,438,691) male and 50.93% (3,788,846/7,438,691)
female. The mgjority of the immigrants were 60+ years old
(2,017,299/4,662,122, 43.27%), married (4,807,589/7,405,342,
64.92%), had astrong sense of belonging inthelocal community
(4,860,802/6,988,638, 69.55%), were employed
(4,451,118/6,718,851, 66.25%), earned an adequate income
(5,571,604/7,434,459, 74.94%), had some post-secondary
education or more (4,932,147/7,306,626, 67.50%), owned their
home (4,991,492/7,395,539, 67.49%), were a visible minority
(4,732,248/7,340,648, 64.47%), were physicaly active
(5,345,682/7,016,883, 76.18%), were  nonsmokers
(6,565,496/7,430,428, 88.36%), and had no chronic conditions
(5,283,483/7,387,161, 71.52%). Sensitivity analyses showed
that there were no significant differences between outcome
responses retained for analysis and those excluded by listwise
deletion.
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Table 1. Summary statistics for mental health professional consultation, mental health outcomes, sociodemographic, socioeconomic status, and
behavioral variables by immigrant status (N=29,372,184).

Outcome variables, n (%)2 Canadian born, All immigrants, P values
n=21,933,493 (74.67%) n=7,438,691 (25.33%)

Consulted any mental health professional in the past year? <.001
Yes 3,434,221 (16.07) 624,617 (8.78)
No 17,936,177 (83.93) 6,486,302 (91.22)

Consulted a psychiatrist in the past year? .38
Yes 573,903 (16.77) 124,559 (20.00)
No 2,847,760 (83.23) 498,102 (80.00)

Prevalence of self-reported mood disorders? <.001
Yes 2,001,829 (9.15) 389,164 (5.24)
No 19,883,796 (90.85) 7,033,609 (94.76)

Prevalence of self-reported anxiety disorders? <.001
Yes 2,083,155 (9.51) 330,937 (4.47)
No 19,815,684 (90.49) 7,079,500 (95.53)

Sex
Male 10,849,193 (49.46) 3,649,845 (49.07) 0.73
Female 11,086,248 (50.54) 3,788,846 (50.93)

Age category in years <.001
<20 2,609,211 (16.98) 422,982 (9.07)
20-39 3,407,653 (22.18) 1,007,521 (21.61)
40-59 3,802,799 (24.75) 1,214,320 (26.05)
60+ 5,545,249 (36.09) 2,017,299 (43.27)

Marital status <.001
Married/common-law 12,089,338 (55.22) 4,807,589 (64.92)
Not/never married 9,805,033 (44.78) 2,597,753 (35.08)

Sense of belonging in the local community .65
Strong 14,398,157 (68.09) 4,860,802 (69.55)
Weak 6,748,070 (31.91) 2,127,836 (30.45)

Working status last week .67
Employed 13,217,420 (67.66) 4,451,118 (66.25)
Not employed 6,318,019 (32.34) 2,267,733 (33.75)

Income adequacy <.001
Low income household 4,454,184 (20.32) 1,862,855 (25.06)
Income adequate 17,465,194 (79.68) 5,571,604 (74.94)

Highest level of education <.001
High school grad or less 9,285,274 (42.86) 2,374,479 (32.50)
Some post-secondary/more 12,376,542 (57.14) 4,932,147 (67.50)

Homerented or owned <.001
Owner 16,559,806 (75.81) 4,991,492 (67.49)
Rented 5,283,586 (24.19) 2,404,047 (32.51)

Cultural or racial origin <.001
Caucasian 19,164,163 (92.69) 2,608,400 (35.53)
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Outcome variables, n (%) Canadian born, All immigrants, P values
n=21,933,493 (74.67%) n=7,438,691 (25.33%)

Visible minority 1,510,714 (7.31) 4,732,248 (64.47)

Physical activity level <.001
Active 16,216,008 (82.30) 5,345,682 (76.18)
Inactive 3,486,779 (17.70) 1,671,201 (23.82)

Current smoking status <.001
Yes 4,207,071 (19.19) 864,932 (11.64)
No 17,717,523 (80.81) 6,565,496 (88.36)

Chronic conditions 004
No conditions 15,363,198 (70.53) 5,283,483 (71.52)
1 or more conditions 6,418,787 (29.47) 2,103,678 (28.48)

8Canadian Community Health Survey (CCHS) frequency weights have been applied to sample prevalence rate calcul ations.

From the stratified analysis shown in Table 2, the 2 immigrant
groups (recent and nonrecent) were significantly different in
the distribution of the outcome variables and all covariates
(P<.001). Of noteisthefact that nonrecent immigrants consulted

mental health professionals morefrequently (8.95% vs. 8.32%;

P=.02), consulted a psychiatrist more frequently (21.77% vs.
16.64%; P=.51), and had a higher prevalence of mood (5.96%
vs. 3.43%; P<.001) and anxiety disorders (4.92% vs. 3.18%;
P<.001).

Table 2. Summary statistics for mental health professional consultation and mental health outcomes by recency of immigration.

Outcome variables, n (%) All immigrants, Recent immigrants (0-9 years), Nonrecent immigrants (10+ years), p ygued
N=7,438,691 (25.33%) n=1,659,753 (25.30%) n=4,901,367 (74.70%)

Consulted any mental health pro- 624,617 (8.78) 135,096 (8.32) 416,307 (8.95) .02

fessiona in the past year

Consulted apsychiatristinthepast 124,559 (20.00) 22,396 (16.64) 90,359 (21.77) 51

year

Prevalence of self-reported mood 389,164 (5.24) 56,854 (3.43) 291,501 (5.96) <.001

disorders

Prevalence of sdlf-reported anxiety 330,937 (4.47) 52,702 (3.18) 239,839 (4.92) <.001

disorders

8Chi-square test for differences between recent (0-9 years) and nonrecent (10+ years) immigrant groups.

Multilevel Logistic Regression Analysis

Tables 3 and 4 show the multilevel logistic regression results
with their respective odds ratios and 95% confidence intervals,
adjusted for the primary predictor and other covariates.
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Table 3. Final multivariate multilevel models A and B for immigrant status and mental health professional consultations and psychiatric consultations
among respondents in the Canadian Community Health Survey (CCHS) 2015-2016.

Variable Model A outcome: any mental health professional® ~ Model B outcome: specialized mental health profession-
al (psychiatrist)?
OR 95% ClI P value ORP 95% ClI P value
Immigrant status
No Reference Reference — Reference Reference —
Yes 0.80 0.72-0.88 <.001 124 1.04-1.48 .02
Sex
Male Reference Reference — Reference Reference —
Female 2.08 1.97-2.20 <.001 0.85 0.76-0.96 .006
Agein years <.001 .001
<20 Reference Reference — Reference Reference —
20-39 1.07 0.93-1.23 .36 1.03 0.85-1.27 74
40-59 0.96 0.83-1.11 .56 124 1.02-1.50 .03
60+ 0.45 0.39-0.52 <.001 0.94 0.77-1.15 .56
Marital status
Married/common-law Reference Reference — Reference Reference —
Not/never married 143 1.35-1.52 <.001 1.40 1.22-1.59 <.001

Sense of belonging to the local community
Strong Reference Reference — Reference Reference —
Weak 1.46 1.38-1.54 <.001 1.39 1.24-1.55 <.001
Working status last week

Employed Reference Reference — Reference Reference —

Not employed 1.36 1.28-1.45 <.001 — — —
Income adequacy

Income adequate Reference Reference — Reference Reference —

Low income household 1.19 1.12-1.27 <.001 0.79 0.70-0.91 .001

Highest level of education
High school grad or less Reference Reference — Reference Reference —
Some post-secondary/more 1.23 1.17-1.31 <.001 — — —
Home rented or owned
Owned Reference Reference — Reference Reference —
Rented 1.26 1.18-1.34 <.001 121 1.06-1.38 .004
Cultural or racial origin
Caucasian Reference Reference — Reference Reference —
Visible minority 0.54 0.48-0.61 <.001 — — —
Physical activity level
Active Reference Reference — Reference Reference —
Inactive 0.92 0.86-0.99 .03 — — —
Current smoking status
No Reference Reference — Reference Reference —
Yes 1.26 1.18-1.35 <.001 1.25 1.10-1.42 .001

Chronic conditions
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Variable Model A outcome: any mental health professional® ~ Model B outcome: specialized mental health profession-
al (psychiatrist)?
OR 95% Cl P value ORP 95% Cl P value
No conditions Reference Reference — Reference Reference —
1 or more conditions 1.40 1.32-1.48 <.001 115 1.02-1.29 .03

4 ntraclass correlation coefficient for Model A is 1.08% and Model B is1.91%.

bAdj usted for employment status, highest level of education, physical activity, and chronic conditions.
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Table 4. Final multivariate multilevel models C and D for immigrant status and the prevalence of mood disorders and anxiety disorders among
respondents in the Canadian Community Health Survey (CCHS) 2015-2016.

Variable Model C outcome: mood disorders? Model D outcome: anxiety disorders®
ORP 95% Cl P value OR® 95% Cl P value

Immigrant status

No Reference Reference — Reference Reference —

Yes 0.79 0.71-0.89 <.001 0.73 0.65-0.83 <.001
Sex

Male Reference Reference — Reference Reference —

Female 1.88 1.76-1.99 <.001 1.93 1.81-2.06 <.001
Agein years <.001 <.001

<20 Reference Reference — Reference Reference —

20-39 121 1.05-1.39 .009 1.04 0.92-1.18 48

40-5 1.59 1.39-1.82 <.001 0.79 0.70-0.89 <.001

60+ 0.77 0.67-0.88 <.001 0.40 0.36-0.45 <.001
Marital status

Married/common-law Reference Reference — Reference Reference —

Not/never married 1.39 1.29-1.49 <.001 119 1.11-1.28 <.001
Sense of belonging to local community

Strong Reference Reference — Reference Reference —

Weak 1.95 1.83-2.08 <.001 1.66 1.56-1.77 <.001
Working status last week

Employed Reference Reference — Reference Reference —

Not employed 161 1.50-1.72 <.001 1.60 1.49-1.72 <.001
Income adequacy

Income adequate Reference Reference — Reference Reference —

Low income household 155 1.44-1.67 <.001 1.39 1.29-1.50 <.001
Highest level of education

High school grad or less Reference Reference — Reference Reference —

Some post-secondary/more  1.08 1.01-1.15 .02 — — —
Homerented or owned

Owned Reference Reference — Reference Reference —

Rented 144 1.33-1.54 <.001 1.39 1.29-1.50 <.001
Cultural or racial origin

Caucasian Reference Reference — Reference Reference —

Visible minority 0.51 0.44-0.59 <.001 0.63 0.54-0.72 <.001
Physical activity level

Active Reference Reference — Reference Reference —

Inactive — — — — — —
Current smoking status

No Reference Reference — Reference Reference —

Yes 1.67 1.55-1.79 <.001 1.74 1.62-1.87 <.001
Chronic conditions

No conditions Reference Reference — Reference Reference —
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Variable Model C outcome: mood disorders? Model D outcome: anxiety disorders®
ORP 95% Cl P vaue ORS® 95% Cl P value
1 or more conditions 1.74 1.63-1.86 <.001 173 1.61-1.85 <.001

4 ntraclass correlation coefficient for Model C is2.31% and Model D is 1.34%.

badjusted for physical activity level.
CAdjusted for the highest level of education and physical activity level.

Consulted Any Mental Health Professional (Model A)

Immigrants had lesser odds of consulting any mental health
professional than nonimmigrants (OR 0.8, 95% CI 0.7-0.9).
Even when predisposing (age groups and sex) and enabling
characteristics (owned home, employment status, etc) were
taken into account, the association between immigrant status
and any mental health professional consultation persisted (Table
3, Model A). The sociodemographic variables showed that the
odds of consulting any mental health professional were almost
twice as high for females when compared to males (OR 2.1,
95% CI 2.0-2.2). However, not married and never married
respondents had significantly higher odds of consulting any
mental health professional than married individuals (OR 1.4,
95% Cl 1.4-1.5). Interestingly, individualsthat felt avery weak
sense of belonging to their local communities (OR 1.5, 95% CI
1.4-1.5), individuals between the ages of 20-44 years (OR 1.1,
95% Cl 0.9-1.2), individual sfrom |ow-income househol ds (OR
12, 95% ClI 1.1-1.3), individuas that lived in rental
accommodations (OR 1.3, 95% CI 1.2-1.3), smokers (OR 1.3,
95% Cl 1.2-1.4), and individuals with 1 or more chronic
conditions (OR 1.4, 95% CI 1.3-1.5) all had significantly higher
odds of consulting any mental health professional in comparison
with their respective reference groups.

Consulted a Psychiatrist (Model B)

Immigrants had higher odds of consulting with a psychiatrist
than their nonimmigrant counterparts (OR 1.2, 95% Cl 1.0-1.5).
When predisposing (age groups and sex) and enabling
characteristics (marital status, owned home, employment status,
etc) were taken into account, the associ ation between immigrant
status and consultation of a psychiatrist persisted (Table 3,
Model B). The sociodemographic variables showed that females
had |esser odds of consulting a psychiatrist than males (OR 0.9,
95% CI 0.8-1.0). In addition, not married and never married
individuals had significantly higher odds of consulting with a
psychiatrist than their married and common-law counterparts
(OR 1.4, 95% CI 1.2-1.6). Similarly, individualsthat felt avery
weak sense of belonging to their local communities (OR 1.4,
95% CI 1.2-1.6), thosethat lived in rental accommaodations (OR
1.2,95% Cl 1.1-1.4), current smokers (OR 1.3, 95% Cl 1.1-1.4),
those with 1 or more chronic conditions (OR 1.2, 95% CI
1.0-1.3), and those aged 45-64 years (OR 1.2, 95% Cl 1.0-1.5)
al had significantly elevated odds of consulting with a
psychiatrist compared to their respective reference groups.
Individuals from low-income households had lower odds of
consulting a psychiatrist (OR 0.8, 95% CI 0.7-0.9).

http://mental .jmir.org/2020/9/€19168/

Presence of Mood or Anxiety Disorder (Model C and
Model D)

In examining 2 of the most common psychiatric disorders, Table
4 shows that the immigrants had significantly lesser odds of
having mood disorders (OR 0.8, 95% CI 0.7-0.9) and anxiety
disorders (OR 0.7, 95% CI 0.7-0.8). Females, younger age
groups, not married and never-married individuals, individuals
with a weak sense of belonging to the local community,
unemployed individuals, current smokers, and those with 1 or
more chronic conditions aso had increased odds of having mood
or anxiety disorders. Individuals from visible minority groups
had lesser odds of having both a mood disorder (OR 0.5, 95%
Cl 0.4-0.6) and an anxiety disorder (OR 0.6, 95% CI 0.5-0.7).
These associations were both significant (P<.001).

Significant results between health region and provincia variation
were identified for al outcome variables. After completing all
4 final models, it was found that the proportion of group-level
variability explained by the health region level and provincia
factors included in the models ranged from 1-2% for the odds
of postively consulting any mental health professional,
consulting a psychiatrist, and the presence of either a mood or
anxiety disorder. We used 2-tailed Wald tests with statistical
significance set at P=.05 to determine the statistical significance
of the determinants in the final models, and only statistically
significant variables were included in the final models shown
in Tables 3 and 4. Model diagnostics were assessed using the
Akaikeinformation criterion at each stage of the model building
process to ensure model fit and to check for outliers. All
residuals were shown to be within acceptable levels.

Discussion

Principal Findings

The main objective of this study is to examine differences in
any mental health professional consultation and psychiatrist
consultations among immigrant and nonimmigrant groups in
Canada. This study also examines the prevalence of mood and
anxiety disorders among immigrants to Canada compared to
those born in Canada.

The study results reveal ed that Canadian-born populationswere
more likely to suffer from self-reported diagnoses of mood and
anxiety disorders compared with immigrant populations in
Canada. Thisfinding is consistent with other Canadian studies
[13,14] and studies done in the United States [15-17]. Ideally,
it would be expected that individuals with a more significant
burden of mood or anxiety disorders would use mental health
servicesmore often. However, we found that immigrants, when
compared to Canadian-born populations, were less likely to
consult with any mental health professional (eg, psychologists,
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social workers, general physicians) and were more likely to
consult with a psychiatrist for their mental health visits. This
suggests an apparent primary care gap in the services received
by immigrants and could be an indication of the reported
severity of mental health issues immigrants commonly face
[18,19]. The implication of this gap is a delay in the reception
of care, leading to further deterioration of mental health with
increasing cost implications to the individual and health care
system.

It is common knowledge that psychiatrists typically tend to
handle more severe cases of mental health issues than family
physicians or other health care providers. Additionally, thereis
evidenceintheliterature showing how challengeswith language,
stigma, and other difficulties prevent immigrants from promptly
accessing the mental health care they need [20-23]. These
observations, taken into considerations with our findings of
increased use of psychiatrists' services, give further credibility
to our position of a visible primary care gap, which could be
mitigated by promoting support for the mental health of
immigrants at an early stage of illness through primary health
care services.

An aternative explanation for the frequent use of psychiatrists
over other primary care providers could be that immigrants are
more aware of the services that psychiatrists provide based on
traditional knowledge from their home countries, in comparison
to mental health services offered by psychologists, socia
workers, and family physicians. It is also possible that our
findings might have been skewed to the individual preference
for specialist care (ie, psychiatrists) [24]; however, acloser ook
at this study attributed its findings to the local presence of a
psychiatric hospital and an extensive network of
community-based organizations involved in mental health.

Interestingly, when respondentswere stratified by self-reported
diagnosis of mood and anxiety disorders, immigrantswere more
likely to consult a psychiatrist for their mental health than any
other mental health professional ascompared to Canadian-born
populations. These findings—along with the identified effect
of asense of belonging, marital status, living arrangement, and
being from a visible minority immigrant group—provide
additional support for the need to explore mental health service
utilization. The observed risk factors associated with mental
health professional consultationsin this study overlapped with
many of the determinantsfound in other literature[25-27]. This
study found that immigrants from avisible minority population
(ie, racialized immigrants) were much less likely to report
mental health consultations. The stressors of migration and
resettlement have profound mental health implications, including
mental health professional consultations. Long wait times,
language barriers, lack of culturally safe care, the proximity of
mental health services and difficulties with transportation,
challenges in finding timely child care, and lack of suitable
e-mental health technology implementation have been cited as
primary reasons for unmet mental health care needs [7,21,28].
More importantly, a number of cultural factors (ie, differences
in language and ethnicity of care providers) related to shame,
stigma, and preference for help-seeking from family members
have been cited as possible reasons for why Chinese populations
in Canada persistently report the lowest levels of mental health
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service utilization [1]. These gaps warrant further research
inquiry.

A few studies have reported gender differences in mental
health-related consultations to be often nonexistent [29-31]. In
our study, we found that female immigrants were more likely
to consult with any mental health professional and with a
psychiatrist as compared with maleimmigrants. However, men
weremorelikely to have an inadegquate number of mental health
consultations compared with women, which could be due to
gender differences in accessing health care (ie, women being
more likely to have and keep to regular medical appointments
with their family physician) [32-34]. This could imply that the
mental health of immigrant men may be worse than that of
immigrant women; nonetheless, further research is necessary
to corroborate this claim further.

Our study provides additiona insight into the type of mental
health professional consultation animmigrant ismore likely to
seek. Itisalsoinsightful in offering education about aternative
sources of mental health care to immigrant populations in
Canada. Additionally, this could be useful for policymakersand
service providersin targeting mental health fundsand programs
to vulnerable groups. Ultimately, addressing this issue could
lead to increased health-related quality of life, improved
productivity in the workforce, and decreased cost of medical
resourcestargeted towardsimmigrant mental health care. More
research iswarranted to explorefurther and to understand better
the discordance between mental health professional visits and
psychiatric visits in genera among immigrant and
Canadian-born populations in Canada. Even so, a more
comprehensive version of the CCHS is needed, especially one
that takesinto account immigrant-specific measures of variables
such aslanguage barriersin accessing mental health care, mental
health stigma, level of mistrust of mental health services, the
availability of culturally safe mental health care, and preferred
immigrant help-seeking behaviorsfor mental health. These will
help researchers and cliniciansto better assess how mental health
promotion programs can be tailored to address the specific
mental health needs of immigrant populations in Canada.

Study Limitations

Limitations of this study were, for the most part, related to the
use of CCHS data. First, therewere alimited number of mental
health-specific variablesin the dataset. Thisfact, in addition to
the dichotomy of almost all variable responses, made it
impossible to explore some other factors (for example, the sex
of mental health professionals, and reasons for not consulting
any mental health professional). Second, the CCHS data,
although amost representative of the Canadian population, does
not have data for on-reserve Aborigina populations. Further
research of this highly vulnerable group could have been
explored and contrasted to findings among immigrant groups,
as both groups face similar barriers in accessing culturaly
appropriate health and mental health care services in Canada.
Third, as with al epidemiologica studies employing
cross-sectional data, we cannot make inferences about the
temporality of events. Fourth, diagnostic tests for all models
showed residual s within acceptable levels, hence implying the
absence of outliers and increasing the reliability of the model.
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However, caution should be applied due to the limitations in
the CCHS publicly available dataset. Lastly, the CCHS hasthe
potential for recall bias as it requires participants to remember
past events rather than corroborating with medical records. In
addition, the outcome variables of mental health consultation
(any and psychiatric) were based on asingle survey item.

Despite these highlighted limitations, the use of the CCHS for
this analysis provided comparative data from alarge Canadian
sample, which allowed for inferences to be made about the
Canadian population asawhole. Thesefindings could be further
explored in future research with adjustmentsto the survey tools
over time, especialy as it relates to the inclusion of culturally
specific variables.

Conclusions

This study found that the majority of immigrants who seek
mental health care consult the specialist services of a
psychiatrist. As psychiatrists are known to deal with more
complex cases of mental health, thereisacrucia need for open
conversations on mental health between family doctors and

Nwoke et d

immigrants, as this is usually their first contact with the
Canadian health care system. An expansion of the care role of
family doctors may be a possible avenue to pursue to improve
mental health service accessfor immigrant populations. A weak
sense of belonging was strongly associated with past-year mental
health consultation for immigrant populations. Mental health
initiatives and policies need to be embedded in immigrant
settlement initiatives to ensure that immigrants are better
connected to their local communities. These could help
immigrants get the right information about mental health in a
timely manner and ultimately improve overall health and
wellbeing. Cross-sectoral and holistic approaches are thus
needed to move towards the comprehensive provision of timely
and culturally safe mental health care delivery. This study
examined conventional mental health professional consultation.
Further research is required to understand how immigrant
populations use other unconventional mental health supports
asthey relateto hel p-seeking behaviorsfor mental health; these
can include socia support networks, faith-based support, family
or friend support, and spiritual or cultural services.
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Abstract

Background: Psychiatry is nearly entirely reliant on patient self-reporting, and there are few objective and reliable tests or
sources of collateral information available to help diagnostic and assessment procedures. Technology offers opportunities to
collect objective digital datato complement patient experience and facilitate more informed treatment decisions.

Objective: We aimed to develop computational algorithms based on internet search activity designed to support diagnostic
procedures and relapse identification in individuals with schizophrenia spectrum disorders.

Methods: We extracted 32,733 time-stamped search queries across 42 participants with schizophrenia spectrum disorders and
74 healthy volunteers between the ages of 15 and 35 (mean 24.4 years, 44.0% male), and built machine-learning diagnostic and
relapse classifiers utilizing the timing, frequency, and content of online search activity.

Results: Classifiers predicted a diagnosis of schizophrenia spectrum disorders with an area under the curve value of 0.74 and
predicted a psychotic relapse in individual s with schizophrenia spectrum disorders with an areaunder the curve of 0.71. Compared
with healthy participants, those with schizophrenia spectrum disorders made fewer searches and their searches consisted of fewer
words. Prior to arelapse hospitalization, participants with schizophrenia spectrum disorderswere morelikely to use words related
to hearing, perception, and anger, and were less likely to use words related to health.

Conclusions: Online search activity holds promisefor gathering objective and easily accessed indicators of psychiatric symptoms.
Utilizing search activity as collateral behavioral health information would represent a major advancement in efforts to capitalize
on objective digital data to improve mental health monitoring.

(JMIR Ment Health 2020;7(9):€19348) doi:10.2196/19348

KEYWORDS

schizophrenia spectrum disorders; internet search activity; Google; diagnostic prediction; relapse prediction; machine learning;
digital data; digital phenotyping; digital biomarkers
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Introduction

Schizophrenia can be associated with significant impairment
[1]. Although early intervention services have demonstrated the
potential to improve outcomes [2], several challenges persist,
limiting the established benefits of effective care. Theseinclude
lengthy delays to early and accurate diagnostic ascertainment
[3,4], as well as high rates of relapse, particularly during the
early course of illness [5]. Under-recognized or misdiagnosed
symptoms contribute to poorer outcomes such associal isolation,
unempl oyment, and comorbid depression, anxiety, and substance
abuse [6]. Furthermore, each new relapse can be associated with
costly emergency room visits, psychiatric hospitalizations,
family burden, medical complications, and suicide [7].

These challenges are compounded by the fact that psychiatry
is still nearly entirely reliant on patient self-report. In contrast
to al other areas of medicine, there are no reliable tests,
biomarkers, or objective sources of collateral information
available to inform diagnostic procedures or to assess mental
health status[8-10]. Clinicians must therefore rely on subjective
information, collected through patient and family interviews,
to support diagnoses and make treatment recommendations.
Technology offers the opportunity to collect objective digital
data to complement self-reports and facilitate more informed
treatment decisions [11-13]. Online search activity is a source
of objective data with great potential.

Google search is one of the most popular websites worldwide,
managing over 3 billion searches daily across over 600 million
daily visitors [14]. Moreover, searching online has become a
primary resource for youth seeking mental heath—related
information [15-20]. This is particularly true for stigmatized
illnesses such as schizophrenia as the internet provides an easy
and anonymous setting to gather information about symptoms
and treatment options [21]. Importantly, online search engines
store search activity as time-stamped digital records, offering
a reliable source of objective, easily accessed, and detailed
collateral information about an individual over an extended
period of time.

Prior work has highlighted opportunities to utilize large-scale
anonymized search logs to detect signals associated with the
emergence and progression of medical illnesses [22]. For
example, search activity, including content and patterns of use,
has been used to identify individual swith lung cancer, Parkinson
disease, and pancreatic cancer with high degrees of accuracy
up to ayear in advance of the diagnosis [23-25]. The success
of these algorithms may lead to the development of a new
generation of digital tools designed to assist in the screening
and early identification of individuals at risk for medical
conditions. Similar methods have been employed successfully
in psychiatry using digital dataextracted from social mediasites
[26-33]. However, few studies to date have explored the use of
computational approaches to detect search patterns associated
with psychiatric disorders [34]. Furthermore, while promising,
onlineactivity research thusfar has been limited by thefact that
it has been conducted primarily utilizing data extracted from
anonymous individuals online who self-disclose having a
particular diagnosis [35], and has yet to be carried out in
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real-world clinical settings using participant-contributed search
datawith clinically validated diagnoses.

Toward the goal of improving early diagnostic accuracy and
relapse detection, we sought to conduct one of the first
ecologically valid investigations into the relationship between
online search activity and behaviora health. Specifically, we
aimed to develop computational algorithms designed to
accurately identify individuals with schizophrenia spectrum
disorders (SSD) and to predict psychotic relapse based on
internet search activity. We hypothesized that significant
differences in the timing, content, and pattern of online search
activity would differentiate participants with SSD from healthy
volunteers, and that changes in these features would accurately
predict a psychotic relapse in individuals with SSD.

Methods

Participants and Data Collection

Participants between the ages of 15 and 35 yearswere recruited
from Northwell Health's inpatient and outpatient psychiatry
departments. Individuals with SSD were recruited primarily
from the Early Treatment Program, Northwell Health's
specidized early psychosis intervention clinic (N=37).
Additional participants diagnosed with SSD (N=7) were
recruited from acollaborating ingtitution located in East Lansing,
Michigan. Recruitment occurred between March 2016 and
December 2018. The study was approved by the Institutional
Review Board (IRB) of Northwell Health (the coordinating
institution) aswell as by the local IRB at the participating site.
Written informed consent was obtained for adult participants
and legal guardians of participantsunder 18 years of age. Assent
was obtained for participating minors. Healthy volunteerswere
approached and recruited from an existing database of eligible
individuals who had already been screened for prior research
projects at Zucker Hillside Hospital and had agreed to be
recontacted for additional research opportunities (N=58).
Additional healthy volunteers (N=21) were recruited from a
southeastern university via an online student community
research recruitment site. Healthy status was determined either
by the Structured Clinical Interview for DSM Disorders [36]
conducted within the past 2 years or the Psychiatric Diagnostic
Screening Questionnaire[37]. If clinically significant psychiatric
symptoms were identified during the screening process,
participants were excluded.

Participants requested their search archive (known as“takeout™)
through a simple process supported by Google. Participation
involved asinglevisit during which all historical search activity
was downloaded and collected. Each archive included a
time-stamped record of search termsand browser history. Using
hospitalization dates pulled from participants’ medical records,
each participant's search data was segmented into 4-week
periods immediately before and after each hospitalization. A
4-week period was selected as it represents an interval of time
long enough to identify symptomatic changes[38,39] and also
to contain sufficient online data required to train an agorithm
[33,40]. For hedthy participants (who did not have a
hospitalization date), we randomly selected 4 weeks' worth of
search datato serve as a control.
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Diagnostic Classifier

A diagnostic classifier was built utilizing 4 weeks worth of
search data immediately preceding the first psychiatric
hospitalization. Data prior to the first hospitalization were
selected to reduce the potential confounding influence of
receiving a psychiatric diagnosis, being hospitalized, and
receiving psychiatric interventions (such as therapy or
prescriptions for psychiatric medications) on search activity.
Concurrently, we built the diagnostic classifier using data cl osest
to the time when the diagnosis is typically made (at the point
of initial hospitalization) [41] to enhance the classifier's
potential clinical utility as a diagnostic support tool. A 4-week
period before hospitalization was selected as it represents a
period of time when psychotic symptomswould likely be most
prominent. To match the data extraction period for both groups,
we randomly selected 4 weeks worth of search datafrom each
healthy participant to serve asacomparison group. This strategy
also reduced possible effects of seasonality on search behavior.
Participants diagnosed with SSD who did not have any search
datain the 4-week period before their first hospitalization were
excluded from this classifier. For healthy volunteers, if no search
data existed in the randomly selected 4-week period, that
participant was excluded.

Relapse Classifier

A relapse classifier was built by segmenting the search datainto
4-week periods of “relative headth” and “relative illness”
Periods of relative illness were defined as the 4 weeks
immediately preceding each relapse hospitalization, as it
represents aperiod of time prior to hospitalization during which
psychiatric symptoms are typically the most prominent. When
less than 1 month existed between two consecutive
hospitalizations, these data were not included in the
classification model. Healthy periodswere defined asthe 4-week
period immediately following discharge from a relapse
hospitalization, as this represents a period of time when
symptoms are typically better managed and less pronounced.
If less than 2 months’ worth of search data existed between
consecutive hospitalizations, these data were not included in
the classifier, aswedid not expect this period to represent atrue
period of relative health. Search data prior to the first
hospitalization were not included in the relapse classifier. In
total, 38 participants were included in the relapse classifier
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consisting of 51 periods of relative health and 42 periods of
relative iliness.

Defining Features

We defined features of search content and search behavior using
linguistic and temporal parameters. For linguistic features, we
used linguistic inquiry and word count (LIWC) [42]. LIWC is
a language analytic tool designed to capture and count the
frequency of 51 different word categories, with established
psychometric properties, including emotions, mood, cognition,
thinking styles, and social concerns. A rich body of literature
hasidentified associations between the use of LIWC categories
and psychological health and illness [42,43]. We concatenated
the Googl e search streamsfor the sel ected periods before passing
them to LIWC asthe input text for computing features. For the
search behavioral features, we constructed histograms of length
and frequency of queries using 1-hour bins as well as 4-day
bins. This was done to explore search features that might
accompany changesin circadian patterns associated with SSD.
The 1-hour bin histogram helped to model finer changesin the
length and frequency of search behaviors throughout the day,
whereas the 4-day bin histogram was used to model broader
changes in search behaviors. The 1-hour bin histograms were
computed by creating 24 bins corresponding to each hour of
the day and aggregating (through summation) each participant’s
data across the 28 days. We chose hourly bins as this approach
has been successfully implemented in prior research [27,44-46]
exploring fluctuations in mood.

In addition, we included the total number of queries and the
average query length for the 4-week period. We also included
the standard deviation of the 4-day bin histograms (length and
frequency) to represent the variation in search behaviors. Finally,
we included directiona changes in search behavior by
computing first- and second-order statistics on the derivative
of the 4-day histograms. All LIWC features were normalized
based on the number of wordsin all searches concatenated for
each participant, whereas the other features were normalized
by subtracting the mean and dividing by the standard deviation.
This process controlsfor any discrepanciesin the feature values
(ie, differences in the number of searches). A summary of all
feature types along with the dimension of each featureis shown
in Table 1.
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Table 1. Feature categories along with the dimensionality of each feature type.

Feature type

Dimensions

24-hour histogram of length of queries with 1-h bin
24-hour histogram of frequency of queries with 1-h bin
32-day histogram of length of queries with 4-day bin
32-day histogram of frequency of querieswith 4-day bin
SD of 4-day frequency of queries bins

SD of 4-day length of queries bins

Average of the derivative of 4-day frequency of queries bins
Average of the derivative of 4-day length of queries bins
SD of the derivative of 4-day frequency of queries bins
SD of the derivative of 4 day length of queries bins
Linguistic inquiry and word count

Total number of queriesin 1 month

Average query length in 1 month

24

R N,

[l ]
iy

Classifier Analyses

For both the diagnostic classifier and relapse prediction, we
tested three classifiers: random forest (RF) [47], support vector
machine (SVM) [48], and gradient boosting (GB) [49]. We used
the standard python-based scikit-learn [50] library for evaluating
classification performance. We performed hyperparameter
tuning using a held-out validation dataset, which resulted in
selection of optimal hyperparameters for the classifiers. For
example, for SVM, we selected the radial basis function kernel
over the standard linear kernel. Each classifier was validated
using a 5-fold crossvalidation technique to avoid overfitting.
To prevent bias in selection of healthy volunteer data, wetried
10 different iterations of randomly selected 4-week periodsand
found that the results were consistent. We calcul ated the average
F1 score, average accuracy, and average area under the receiver
operating characteristic curve (AUC) across 5 folds for each
classifier. Since both diagnostic and relapse classifiers were
trained on unbalanced datasets, we chose to evauate the
classifiers based on the AUC since it is a parameter that is
agnostic to classimbalance [51].

Feature Importance

A total of 123 features were used for each classifier. We used
the permutation feature importance [52] method to computethe
rank-ordered feature importance for each classifier. Under this
method, feature importance is defined by the difference in the
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model’s score when the feature is randomly shuffled. Feature
importanceis proportional to the drop in the model score when
the feature is shuffled. We used the AUC value as the model
score. The feature importance was cal culated on the validation
set in 5-fold crossvalidation and the average score was computed
across the 5 folds. We used this method asiit is model-aghostic
and enabled comparison of three different classifier modelsin
an unbiased manner.

Results

A total of 123 search archives (44 individuals diagnosed with
SSD and 79 healthy volunteers) were availablefor analysis, and
116 (42 individualswith SSD an 74 healthy volunteers) met the
inclusion criteria. Of these, 38 participants with SSD were
available for the relapse classifier. An overview of the final
dataset is shown in Table 2.

With respect to the diagnostic classifier (Table 3), the RF was
selected for further feature analysis given its superior AUC
compared to that of the other models. Figure 1 shows the
receiver operating characteristic curves of the RF diagnostic
classifier for each of the 5 folds. To explore consistency, this
processwas repeated 10 timeswith differing randomly selected
4-week periods of healthy volunteer data. Classifier performance
remained consistent. Table 4 shows the quantity of search data
provided per group for the diagnostic classifier.
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Table 2. Participant demographics (N=116).

Characteristic Value
Age (years), mean (SD) 24.38 (5.18)
Sex, n (%)
Male 51 (44.0)
Female 65 (56.0)
Race, n (%)
Asian 18 (15.5)
African American 32 (27.6)
Caucasian 60 (51.7)
Mixed/Other 6 (5.2
Hispanic, n (%) 11 (9.5)
Diagnosis, n (%)
Schizophrenia 16 (13.7)
Schizophreniform 13(11.2)
Schizoaffective 2(18)
Unspecified SSD? 11 (9.5)
Healthy volunteers, n (%) 74 (63.8)

83SD: schizophrenia spectrum disorders.

Table 3. Diagnostic classifier results.

Classifier type MeanF1  Precision (HV? Precision(SSDb) Recall (HV) Recall (SSD) MeanAccuracy Mean (SD) AUCE

Support vector 0.49 0.73 0.51 0.73 0.5 0.65 0.66 (0.09)
machine

Random forest 0.54 0.75 0.72 0.86 0.48 0.73 0.74 (0.06)
Gradient boost 0.47 0.71 0.53 0.77 0.44 0.65 0.68 (0.09)

8HV: healthy volunteers.
bssD: schizophrenia spectrum disorders.
CAUC: area under the receiver operating characteristic curve.
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Figure 1. Receiver operating characteristic curves of the random forest diagnostic classifier for each of the 5 folds. AUC: area under the curve.
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Table 4. Quantity of search data provided per group for the diagnostic classifier.
Metric Healthy volunteers Participants with SSD?
Total average queries (SD) 332.93 (298.1) 192.76 (214.19)
Weekly average queries (SD) 80.37 (71.92) 48.19 (52.91)

833D: schizophrenia spectrum disorders.

For the relapse classifier (Table 5), the SYM and GB models
had the same AUC, and therefore both were considered for
feature analysis. Further analysis of the feature importance of
the SVM and GB relapse model revealed differing features.
Herein, we report the SYM model as the identified features
included search terms/themesthat were deemed to be clinically
interpretable and demonstrated some consistency with previous
findings [33]; see Multimedia Appendix 1 for acomparison of
the important features highlighted by both models. Figure 2
showsthereceiver operating characteristics of the SVM relapse
classifier for each of the 5 folds. The average F1 score for the
SVM model was 0.36 and the average accuracy was 0.63. Table
6 shows the quantity of search data provided per group for the
relapse classifier.

For each of the selected models, we calculated the top 20
features using the permutation feature selection method. The

https://mental .jmir.org/2020/9/€19348

RenderX

features sorted in decreasing order of feature importance for
diagnostic and relapse classifiesare shown in Table 7 and Table
8, respectively. For the two classifiers, both linguistic and
behavioral features accounted for thetop 20 features, indicating
that both categories of features were important drivers of the
classification result. Top features pertaining to the diagnostic
classifier included a reduced search length between 12 am and
12 pm, lower overall number/frequency of search queries, as
well as differences in the use of search terms/words from the
“inhibition,” “positive affect,” and “anxiety” categories. Top
features pertaining to the relapse classifier included differences
in the use of search terms/words from the “sexual,” “health,”
“hear,” “anger,” “sadness,” and “perception” LIWC categories,
aswell asreductionsin search length and search frequency prior
to arelapse hospitalization.
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Table 5. Relapse classifier results.

Birnbaum et al

Recall (SSD) Mean Accuracy  Mean (SD) AUCS

Classifier type Mean F1 Precision(HV® Precision (SSDb) Recall (HV)
Support vector machine  0.36 0.61 0.77 0.92
Random forest 0.53 0.61 0.61 0.69
Gradient boost 0.57 0.66 0.63 0.75

0.63 0.71(0.16)
0.61 0.69 (0.09)
0.65 0.71 (0.10)

8HV: healthy volunteers.
bssD: schizophrenia spectrum disorders.
CAUC: area under the receiver operating characteristic curve.

Figure 2. Receiver operating characteristic curves of the support vector machine relapse classifier for each of the 5 folds. AUC: area under the curve.
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Table 6. Quantity of search data provided per group for the relapse classifier.

Metric Periods of relative health Periods of relative illness
Total average queries (SD) 96.80 (98.77) 168.29 (250.18)
Weekly average queries (SD) 24.2 (11.17) 42.07 (39.9)
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Table 7. Feature importance of diagnostic classifiers sorted by decreasing order of importance.

Diagnostic classifier features Average feature importance (random forest)
Reduced search lengths between 8-9 am in participants with SSD? compared to HVP 0.0315
Reduced search lengths between 6-7 am in participants with SSD compared to HV 0.0255
Length of queriesfrom 23-20 days prior to first hospitalization is lower in participantswith SSD  0.0178
compared to HV

Reduced usage of “relative” LIWCE features in participants with SSD compared to HV 0.0112
Variance in frequency of search lengthsislower in participants with SSD 0.0111
Reduced search lengths between 11am to 12 pm in participants with SSD compared to HV 0.0091
Reduced usage of “inhibition” LIWC featuresin participants with SSD compared to HV 0.0078
Reduced search lengths between 4 and 5 am in participants with SSD compared to HV 0.0073
Reduced usage of “quantifier” LIWC featuresin participants with SSD compared to HV 0.0072
Reduced search lengths between 1 and 2 am in participants with SSD compared to HV 0.0071

Reduced usage of “positive affect” LIWC features in participants with SSD compared to HV 0.0071
Reduced search lengths between 12 am and 1 am in participants with SSD compared to HV 0.0070

Reduced usage of “anxiety” LIWC features in participants with SSD compared to HV 0.0064
Lower overall number of queries in participants with SSD compared to HV 0.0062
Reduced usage of “preposition” LIWC features in participants with SSD compared to HV 0.0061
Reduced usage of “inclusive” LIWC features in participants with SSD compared to HV 0.0059

Frequency of search 19-16 days prior to first hospitalization is lower in participantswith SSD  0.0059
compared to HV

Reduced usage of “insight” LIWC featuresin participants with SSD compared to HV 0.0057
Number of queries between 2 and 3 am is lower in participants with SSD compared to HV 0.0056

Number of queries between 11 pm and 12 amislower in participants with SSD compared toHV ~ 0.0051

833D: schizophrenia spectrum disorders.
bV healthy volunteers.
CLIWC: linguistic inquiry and word count.
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Table 8. Feature importance of relapse classifiers sorted by decreasing order of importance.

Relapse classifier features

Average feature importance (support vector machine)

Reduced length of queries during relapse periods

Increased usage of “sexual” LIWC? features during relapse periods
Reduced length of queries 3-0 days prior to relapse hospitalization
Reduced frequency of search activity during relapse periods

Reduced usage of “health” LIWC features during relapse periods
Increased usage of “hear” LIWC features during relapse periods
Increased usage of “bio” LIWC features during relapse periods

Increased searches in the 4 days before relapse hospitalization

Reduced length of queriesin the 7-4 days prior to relapse hospitalization
Reduced frequency of searches 23-20 days prior to relapse hospitalization
Increased usage of “percept” LIWC features during relapse periods

Increased length of queriesin the 31-28 days prior to relapse hospitalization

Increased usage of “inclusive” LIWC features during relapse periods
Denser searches during relapse periods

Increased usage of “anger” LIWC features during relapse periods

Reduced frequency of searches 19-16 days prior to relapse hospitalizations

Reduced length of queries 11-8 days prior to relapse hospitalization
Reduced usage of “sadness’ LIWC features during relapse periods

Increased usage of “indefinite pronoun” LIWC features during relapse periods

Reduced frequency of searches 15-12 days prior to relapse hospitalization

0.0688
0.0523

0.0506
0.0263
0.0245
0.0224
0.0223
0.0209
0.0196
0.0194
0.0186
0.0162
0.0143
0.0140
0.0131
0.0125
0.0105
0.0105
0.0104
0.0097

8_IWC: linguistic inquiry and word count.

Discussion

Principal Findings

We aimed to explore the feasibility of using collateral online
search activity to support the diagnostic process and relapse
detection in individuals with SSD. Our results indicate that
important differences exist in the timing, frequency, and content
of search activity in individuals with SSD compared to healthy
volunteers. Furthermore, linguistic and behavioral shifts were
identified in the month preceding a relapse hospitalization in
individuals with SSD. This study demonstrates the promise of
online search activity to potentially serve as collateral
information informing diagnostic procedures aswell asrelapse
identification strategies. Much like physicians routinely use
medical imaging and blood teststo obtain objective and reliable
clinically meaningful patient data, our results support the
prospect of incorporating real-time machine learning—based
extraction and analysis of online activity into psychiatric
assessment.

Features Relevant to the Diagnostic Classifier

Combining linguistic and behavioral features, the RF classifier
distinguished individuals with SSD from healthy volunteers
with an AUC of 0.74, suggesting that the integration of Google
datawith clinical information at the time of first hospitalization
could potentially serve to improve the accuracy and reliability
of clinical diagnoses [52]. Compared to healthy participants,
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those with SSD made fewer searches and their searches
consisted of fewer words. Reduced search activity may represent
declining interests and engagement with the environment
[53-55]; as positive and negative symptoms of schizophrenia
escaate, individuals with SSD may become less invested in
their environment and increasingly internally preoccupied.
Alternatively, reduced search activity could be related to
cognitive deficits that are commonly associated with
schizophrenia[56]. Given that cognitive changes may be subtle
early in the course of illness [57], having an objective way by
which to identify cognitive markers of SSD could contribute
valuable information to the diagnostic process and inform
trestment recommendations. Future research will need to explore
precisely when changes first manifest online as well as their
clinical significance. Online search data typicaly exist from
the origin of an individual’s Google account, and the present
results suggest that search data could prove to be particularly
useful in charting the trgjectory of an individua’s illness, as
well as in contributing useful information about the timing of
symptomatic changes.

Compared to heathy participants, those with SSD were
significantly lesslikely to search for content related to “ positive
affect” (eg, “happy,” “good”), and less likely to search for
content related to “anxiety” (eg, “nervous,” “tense’). These
findings are consistent with the experience of low mood, apathy,
and reduced emotional expression often associated with SSD
[58,59]. These symptoms often predate the positive symptoms
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such as hallucinations and del usions, and therefore an objective
method to identify them could help to overcome limitations of
patient self-report to inform early intervention. Participantswith
SSD werea so lesslikely to search using wordsfrom therelative
(motion, space, time), inhibition (block, constrain), and inclusive
(with, include) categories, and werelesslikely to use quantifiers
(few, many, much) and prepositions (on, to, from). Determining
the clinical significance of these differencesrequires additional
research; however, they appear to be related to the complexity
of the search query. Individuals with SSD often experience
concrete thinking [60] in addition to the cognitive limitations
noted above, and may therefore useless complex language when
searching for information online.

Features Relevant to the Relapse Classifier

Relapse periods could be distinguished from healthy periods
withan AUC of 0.71. During arelapse period, participantswith
SSD were morelikely to use words from the hear (heard, listen,
sound), bio (eat, blood, pain), perception (see, touch, listen),
and anger categories. They werelesslikely to usewordsrelated
to health. These changes could be consistent with increasing
delusions, hallucinations, and irritability during a psychotic
relapse [61-63]. Previous work has identified changes in
language use on social media that occur alongside escalating
psychotic symptoms [33]. Thus, future research should aim to
identify the point inillness progression at which linguistic shifts
emerge online so as to make the best clinical use of this
information.

Compared with periods of relative health, search length became
shorter and the frequency of search activity decreased closer to
the date of the relapse hospitalization. This could be indicative
of afurther decline in cognition function [56], or perhaps due
to the presence of distracting internal stimuli. Fewer searches
may al so represent disengagement from one's environment and
reduced desire to ask questions and seek answers. This would
be consistent with the avolition and negative symptoms
commonly experienced by individuals with first-episode
psychosis[59]. Additional research will be required to determine
the precise clinical correlates.

Limitations

The first limitation is that our approach was limited by our
characterization of monthly periods of relative health and
relative iliness. Theillness trajectory for individual s with SSD
does not neatly fal into distinct segments of “health” and
“illness,” and symptomsinstead fluctuate over time. In addition,
discharge from hospital does not necessarily mean full resolution
of symptoms; therefore, we might have underestimated the
potential differences between periods of illness and health.
Furthermore, the inpatient hospitalization dates were obtained
viamedical records, and it is possible that some hospitalizations
were missing from the record and therefore not included in our
analyses. Related is the fact that the specific symptoms that
define an exacerbation for each individual with SSD are often
unique, and the impact of symptom heterogeneity on searches
should also be explored in future work. To address these
limitations and to improve the ability to find associations
between online activity and psychotic symptoms, future studies
need to monitor participants prospectively and utilize symptom
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rating scales to more accurately assess symptom changes and
severity as well as to determine the specificity and sensitivity
of our findings in comparison to other diagnostic groups.
Additionally, future research will need to consider the potential
influence of various life events, including search patterns
associated with work and school.

Second, some individuals with SSD are diagnosed well before
or long after the first psychiatric hospitalization, and therefore
the generalizability of our diagnostic classifier is currently
unknown. Ongoing efforts focused on understanding search
behavior throughout the entire course of illness development,
progression, and care should explore potential differences in
those who are diagnosed at various time points.

Third, some participants were more active online than others,
providing varying degrees of extractable data. An important
question for future research will be how much search data is
necessary to make reliable clinical predictions.

Fourth, the archives used for our analyses were collected
retrospectively. Although retrospective collection eliminates
the possibility of altering behavior as a result of being
monitored, to achieve the goal of making real-time predictions,
identifying clinically meaningful patterns in search data
prospectively will be necessary.

Fifth, the eligibility criterion for age was between 15 and 35
years to reflect the inclusion criteria of the Early Treatment
Program; however, adol escents may engage with search engines
in a distinct manner compared to young adults, and age will
need to be considered in future initiatives.

Sixth, we used nonlinear kernels in our classification models
to accommodate nonlinear feature dependenciesin the models.
Although this is recommended for improved classification
performance, it can also limit the interpretability of the features
based on linear permutation methods. The feature permutation
does not test for nonlinear permutations in features.

Seventh, for the purpose of thisfeasibility study, we considered
both classification accuracy as well as feature interpretability
in selecting our models. Further research with additional data
from more participants is required to test the scalability of the
selected classifiersand features aswell astheir generalizability
to other online search engines beyond Google.

Finally, Googletakeout only extracts search data collected while
an individual is signed in to their account. Some participants
may have searched for information while signed out, and these
data would not have been captured in their archives.

Conclusion and Prospects

Although search dataaone are not sufficient to make adiagnosis
or to predict a relapse, the integration of these data with
information collected through traditional clinical means could
be useful. Previous work has demonstrated that many people
search for information onlinelong before seeking help in person
[9-11], and this study highlights the existence of a diagnostic
signal in daily search patterns. Online services could one day
facilitate the transition from information-seeking to
hel p-seeking, hasten the diagnostic process, and help to reduce
the burden of untreated psychosis. This approach could also be
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beneficia for rel apseidentification, enabling earlier intervention.
Prior initiatives have explored the utility of smartphone sensor
data (ie, geolocation, physical activity, phone usage, and
speech), wearables, and social mediaactivity to predict symptom
fluctuations [44,64-66]. Our results demonstrate that
user-generated search activity represents another potentially
critical source of digital data contributing to the diagnostic
processand relapseidentification. Futurework combining digital
datafrom multiple sourceswill likely result in the most effective
clinica tools. However, how to effectively and ethically

Birnbaum et al

incorporate personalized patterns of activity into clinical
workflow are critical questions of inquiry. Interdisciplinary
teams of researchers, clinicians, and patients must continue to
work together on exploring challenges in ethics, privacy,
consent, clinical responsibility, and data ownership. As our
analyses become increasingly sophisticated and our ability to
predict health information improves, stakeholders must devel op
standards to protect the confidentiality and the rights of this
sensitive population, and ensure that the enabled technologies
are used in the service of positive outcomes for the patients.
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Abstract

Background: There are high rates of mental health needs in children in the United Kingdom, and parents are increasingly
seeking help for their children's needs. However, there is not enough access to child and adolescent mental health services and
parents are seeking alternative forms of support and information, often from web-based sources. Mumsnet isthe largest web-based
parenting forum in the United Kingdom, which includes user-created discussions regarding child mental health.

Objective: This qualitative investigation aimed to explore the emergent themes within the narratives of posts regarding child
mental health on Mumsnet and to extrapolate these themes to understand the purpose of Mumsnet for parents of children and
young people with mental health needs.

Methods: A total of 50 threads from Mumsnet Talk Child Mental Health were extracted. Following the application of inclusion
and exclusion criteria, 41 threads were analyzed thematically using the framework approach, a form of qualitative thematic
analysis.

Results: Intotal, 28 themes were extracted and organized into 3 domains. These domains were emotional support, emotional
expression, and advice and information. The results suggested that parents of children with mental health needs predominantly
use Mumsnet to offer and receive emotional support and to suggest general advice, techniques, and resourcesthat could be applied
outside of help from professional services.

Conclusions: This paper discusses the future of health information seeking. Future research is required to establish initiatives
in which web-based peer-to-peer support and information can supplement professional services to provide optimum support for
parents of children with mental health needs.

(JMIR Ment Health 2020;7(9):€18271) doi:10.2196/18271

KEYWORDS
mental health; parenting; internet; evidence-based medicine

significantly [3] asawareness of mental health and hel p-seeking

Introduction behaviorsfor childhood mental health conditionsareincreasing

Background

Recent years have seen a dight but notable increase in the
prevalence of mental health disordersin children over timein
the United Kingdom, 9.7% of those aged 5-15 years with a
diagnosable condition in 1999, to 11.2% in 2017 [1]. More
recently, in 2018, a separate survey noted that 12.8% of those
aged 5-19 yearsin the United Kingdom met the clinical criteria
for a mental health disorder [2]. The demand for Child and
Adolescent Mental Health Services (CAMHS) has also risen

https://mental .jmir.org/2020/9/€18271

[4,5].

Fortunately, there are effective treatmentsfor childhood mental
health disorders [6]. However, in the United Kingdom,
approximately 1 in 4 young people referred to mental health
services were refused treatment in 2018 to 2019 [7],and 1in 5
young people with a disorder reported a waiting time of over 6
months to receive specialist assistance [1]. Survey data have
suggested that during this wait for CAMHS, two-thirds of
parents report not being referred to or directed toward
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(signposted to) appropriate forms of support [8]. Parents and
young people are therefore turning to alternative sources of
information and support, such as the internet [9,10]. In 2018,
89% of adultsin Great Britain used the internet at |east weekly
[11], and user-driven online discussion fora (web-based
discussion in which the content is solely created by the public
using the site) for hedth-related concerns have become
increasingly popular [12]. Thisinvestigation aimsto understand
the use of an existing popular user-driven web-based discussion
forum (Mumsnet) by parents of children with mental health
needs.

To date, no research has been conducted on the role of
web-based forafor parents of children with mental health needs.
Nonethel ess, the purpose of user-driven web-based communities
in relation to other health needs has been qualitatively examined
by establishing emerging themes within the web-based
narratives. Scharett and colleagues[13] qualitatively investigated
the purpose of web-based peer support groupsfor caregivers of
people with Alzheimer disease. This investigation suggested
that the web-based group provides a platform for caregivers to
discuss their confusion over symptoms of the disease and
highlightsthe necessity for emotional support among caregivers.
This analysis quantitatively explored the emergent themes and
found that 59.6% (149/250) of posts contained emotional content
in which the blog was used as an opportunity for emotional
expression, for example, “She will sob and cry... which is
heart-breaking to us....” Furthermore, 40.16% (98/244) of the
responses on the blog provided informational support to
caregivers, with 21.31% (52/244) of posts advising other
caregiversto seek professional support. Web-based communities
for caregivers of people with Alzheimer disease therefore not
only provide a platform for information seeking but also create
a space for emotional regulation.

Similar lessons can be learned from research regarding the use
of web-based platformsfor other health needs by young people
and parents. Kirk and Milnes [14] examined 151 discussion
threads on a cystic fibrosis charity website and discovered 5
emergent themes. These themesincluded managing treatments,
managing emotions, managing relationships, managing identity,
and managing support. The web-based community provided a
liminal ground between the geographically distant users and
their similar experiences, which was particularly important
when considering young peoplewith cystic fibrosis cannot make
physical contact because of the risks of cross-infection [14].
Therefore, web-based platforms can benefit users by allowing
those who may not be able to meet in person the opportunity to
share experiences and advice with others.

Widemalm and Hjarthag [15] qualitatively investigated the use
of web-based fora by children of parents with mental health
needs. The investigation revealed 4 emergent themes. The first
of these themeswas caregiver burden in which the young people
expressed the pressures they faced caring for their parents. The
second theme was knowl edge seeking within which users sought
information from other users on the site. Third, support from
the forum was a common theme in which users felt confident
in discussing their issues in the virtual platform. This was
apparent for stigmatizing illnesses that users did not feel
comfortable discussing outside of a web-based capacity. In
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addition, users appreciated the ability to discuss their issues
anonymously and interact with people who were experiencing
similar issues. Finally, frustration and powerlessness over health
care were often expressed by young people. The web-based
community, established to discuss mental health, provided users
with the opportunity to seek social support in asafe environment
and gather information about their parents’ mental health needs.

The combination of a lack of access to services and the
increasing popularity of web-based platforms leaves one
guestioning the future landscape of mental health support and
information for parents of children with mental health needs.
Could this popular and accessible method of web-based
information and support be proliferated to help parentsin need,
especially those who desperately require support and information
whileon CAMHSwaiting lists? As no research to date has been
conducted on the role of web-based forafor parents of children
with mental health needs, expl oring the emerging themeswithin
web-based fora for parents could aid our understanding of the
reasons why parents of children with mental health needs use
these sites. Furthermore, such research could provide evidence
as to whether web-based platforms may be used as an adjunct
and/or aternative to traditional services.

Aims and Objectives

In summary, there are high rates of mental health problemsin
young people in the United Kingdom and an increase in
help-seeking behaviors for these disorders. Despite effective
treatments for these disorders, there is not enough access to
CAMHS. Parentsareincreasingly turning to web-based methods
of communication and information seeking, and many studies
have highlighted not only the benefits of posting but also the
emergent themes within web-based narratives about health care.
However, there is a lack of research investigating the reasons
why parents of children with mental health needs are turning
to web-based sources of information or support seeking. This
study aimed to explore the role of an internet forum for parents
of young peoplewith mental health needs (Mumsnet). Mumsnet
is the largest parenting forum in the United Kingdom [16],
which is used by 14% of the UK population and has received
over 3.9 hillion views in the last 10 years [17]. The research
used qualitative thematic analysis, which is not dictated by a
hypothesis [18]. The specific objectives were as follows: (1) to
explore the emergent themes within the narratives of posts on
the web-based forum and (2) to extrapolate these themes to
understand the purpose of the web-based forum for parents of
children and young people with mental health needs.

Methods

Study Design and Data Analysis

The study used qualitative methods outlined in Braun and Clarke
[19] to investigate the reasons why parents of children with
mental health needs posted on Mumsnet. The analysiswas based
on the methodology of studies investigating Twitter, blogs, and
web-based fora[20,21].

Mumsnet
This investigation analyzed posts on the Mumsnet discussion
forum Talk. Mumsnet Talk offers an open platform for
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discussions organized around over 200 established topics, known
asthreads, and receives over one million visits per month [22].
The Mumsnet Talk discussion forum can be viewed by any
internet user, but only Mumsnet account holders can participate
in the discussion. This study analyzed content posted under the
Talk discussion page titled Child Mental Health. As of June 6,
2019, there were more than 900 active discussions under the
Child Mental Health section.

Ethics

The study received University College London (UCL) ethical
approval (ref: 15209/001) and Research and Development
approval from the UCL Joint Research and Development Office
(19PP05). In line with the recommendations of the Association
of Internet Researchers Ethics Working Committee [23], all
data were extracted without the inclusion of usernames, and
direct quotes were altered slightly (without changing meaning)
to maintain the privacy of those posting on the forum during
theinitial data extraction stage of the analysis.

Data Collection

The most recent threads of the Talk: Child Mental Health
heading were extracted to capture up-to-date narratives posted

Figure 1. Flow chart of eligible threads and reasons for exclusion.
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onthesite. Inlinewith qualitative research guidelines[24], data
extraction was complete once the analysis reached data
saturation, suggesting all possible themes within the chosen
narratives were discovered. Theinitial data set consisted of 50
threads that contained over 750 posts. The threads dated from
February 4, 2019, to June 6, 2019.

Inclusion and Exclusion Criteria

Only posts or comments within a thread in which the original
post wasdirectly related to child mental health were considered,
and posts discussing child physical health or school attainment
were excluded from the analysis. Posts had to be written by a
person who identified as a parent or carer of a child with a
mental health need, rather than professionals, as far as
investigators could establish from reading the posts. The
investigators excluded threads in which the origina message
was posted by agents other than parents or carers such as
businesses seeking marketing research or professional mental
health workers. Figure 1 shows a flowchart of eligible threads
and reasons for exclusion.

50 extracted threads

Inclusion and exclusion
criteria

41 extracted threads

Data Extraction

Parsehub was used to extract data from Mumsnet threads.
Parsehub isafreely avail able web-based scraping tool designed
to extract internet data. Any original posts or comments
including information that could potentially identify the user,
such as age, name, or location, were omitted manually by the
researchers before the data were analyzed. Following this, the
raw data were transferred into word documents for analysis.

Qualitative Analysis of Posts

All data were analyzed using the framework approach [19], a
form of qualitative thematic analysis. All threads were read
several timesby the principal researcher. Key themeswere then
highlighted within the text, and notes were made within the
margins of the raw data where applicable. The notes were used
to create themes within the threads that, in line with qualitative
research principles, were grounded in the data and established
from users’ own words [25]. These initial themes from al
threads were reviewed to ensure that the themes were distinct
and sensible, in line with recommendations from a study by

https://mental .jmir.org/2020/9/€18271

9 excluded:

4- Title not related to mental
health

1- Complaints about an app for
children

1- Post seeking market research
for charity

1- Asking for help for parent
mental health

2- Not written by a parent or
carer

Maguire and Delahunt [26]. Themeswerethen synthesized into
a single document for subsequent analysis. The themes and
subthemes were synthesized into a code framework. The
framework was revisited and revised where necessary, and in
line with the principles of qudlitative research [27], a
manageable index of 20 themes was created from the
synthesized original codes. The framework was then applied to
the original data[27]. This allowed the researcher to establish
whether al themes within the framework were relevant. This
enabled the consistency of the themes to be established, and
any neglected codes were added. Links were identified within
the themes that were then synthesized to establish 3 domains.
Thematic charts highlighting examples of each domain and
themes within the domains were created. The reliability of the
codes was tested by another member of the research team (EM)
using the formula described by Miles and Huberman [28]. The
second researcher was required to apply the codes established
from the final framework to a random selection of 8 threads
(20% of the final data set). The threads were chosen using a
random number generator, and the second researcher blind
coded the threads into the categories they deemed appropriate.
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There is debate within the field regarding the efficacy of
interrater reliability in qualitative research [29]; thus, there is
no established threshold within the literature determining an
acceptable level of agreement between coders [30]. The
researchers agreed that any interrater reliability percentage of
70% or above was acceptable for this methodology, based on
the Cohen substantial 0.61 to 0.80 kappa statistic [31]. There
was 70% agreement between coders for the nature of codes
within the data set. The remainder were resolved by discussion
with RS and SB.

Results

Themes | dentified

Following the application of theinclusion and exclusion criteria,
9 threads were excluded, and 41 threads were deemed eligible

Table 1. The number of threads discussing each mental health need.

Croucher et d

for analysis. The flowchart of the eligible threads is displayed
in Figure 1. The characteristics of each included thread
according to featured mental health needs are displayed in Table
1

A total of 28 themeswere highlighted within the sel ected threads
on Mumsnet Talk. Thesethemeswere organized into 3 domains:
emotional support, emotional expression, and advice and
information. The 28 themes are expl ored bel ow, supported with
extractsof Mumsnet Talk posts. Multimedia Appendix 1 visualy
displays the themes and subthemes within the posts.

Mental health need

Number of threads

Anxiety

Multiple

Undiagnosed

Depression

Self-harm

Not stated

Autistic spectrum condition
Attention-deficit hyperactivity disorder
Intrusive thoughts
Transgender

Other

Obsessive compulsive disorder

10

P P P P N DN O W O o O

Domain 1: Emotional Support
Content grouped within this domain demonstrated Mumsnet
users expressing a need for support or offering support.
In Need of Support
Of 41 selected threads, 10 (24%) expressed a lack of or need
for support:
| don’t have any support with this. [Thread 5, page
3]
| have been looking for a support thread. [Thread 5,
page 7]
Web-Based Community

Of 41 analyzed threads, 10 (24%) included elements of the
web-based community on Mumsnet. Thisincluded expressions
of camaraderie between users:

You are amongst friends here. [Thread 5, page 34]

This aso included posts in which users updated and kept in
touch with each other via the forum by asking questions:

https://mental .jmir.org/2020/9/€18271

| wasjust wondering how you are getting on? [ Thread

3, page 6]
Furthermore, posts within this category included instances
comparing the use of the web-based community with discussing
issuesin person:

I’'m not really talking to real people about this.
[Thread 5, page 34]
Offering Emotional Support

The largest category within the emotional support domain was
offering emotional support, which featured in 21 of the 41 posts
(51%). Posts within this category included commentsin which
Mumsnet users offered emotional support to other users. This
was evident in the form of empathy and sympathy:

So sorry you're feeling it too [Thread 5, page 4]
This was also evident as Mumsnet users discovered that they
were not alone in their struggles:

You are not alone. [Thread 38, page 3]

Furthermore, emotional support was offered through well wishes
and encouragement:
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Know that things CAN get better. [Thread 28, page

2]
In addition, praise for the parents by other Mumsnet users
provided emotional support:

Your son is fortunate to have you on side and it's
great that you' re seeking advice. [ Thread 34, page 2]

SoundsLikeMeor My Child

Of 41 threads, 13 (32%) featured emotional support when users
highlighted the similarities between their own and another user’s
child. Parents shared comments that allowed Mumsnet usersto
normalizetheir experiencesthrough learning that other mothers
are experiencing similar issues:

He sounds very similar to my son. [Thread 1, page
13]
Domain 2: Emotional Expression

The second domain centered around parents using Mumsnet as
aplatform to express their emotions.

Desire to Write About Experiences

Of 41 threads, 5 (12%) featured expressions of adesireto write
about experiences:

I'mjust going to use thisas a place to vent and write
everything down. [Thread 10, page 4]

Struggling to Cope

The most frequent theme within the emotional expression
domain was struggling to cope, which featured in 16 of the 41
threads (39%). Within this theme, Mumsnet users professed
their difficulties in managing their child's mental health
problems:

I"mstruggling to help him. [Thread 36, page 1]

Guilt

This theme encompassed comments in which users blamed
themselves for their children’s issues or expressed feelings of
guilt about their child’s condition. This theme was apparent in
9 of the 41 selected threads (22%):

| do blame myself — have | broken her? [Thread 34,
page 6]
Frustrated With the Situation

Parents often used the discussion thread as aplatform to express
their frustrations with the situation they werefacing. Thistheme
was apparent in 5 of the 41 threads (12%). Thisincluded posts
discussing comparisons with physical health issues, expressing
adesirefor their child to be 'normal' and wishing for solutions
to their children’s complex problems:

Cannot faceit anymore, can't facetalking to him, just
want himto be normal. [Thread 5, page 19]

Desperation

Of 41 threads, 7 (17%) featured users expressions of
desperation as their situation escalated or worsened:

I’m posting out of desperation. [Thread 36, page 1]
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Parent Mental Health
Postswithin thistheme mentioned the users' own mental health
issues. Thistheme was found in 7 out of 41 threads (17%):
| have been to the GP very recently because | wastoo
stressed with it all. [Thread 5, page 5]
Thistheme also included postsin which users encouraged other
users to seek help for their own mental health:

It's also important to look after your own mental
health. [Thread 34, page 6]
Fear

The second most common theme within the emotional
expression domain was fear and worry, which occurred in 13
of the 41 threads (32%):

I'm absolutely terrified for my son. [Thread 11, page
1]
Confusion

Mumsnet users also used the forum to discuss their confusion
regarding certain issues. This theme was apparent in 5 of the
41 threads (12%):

What's OCD, what's ASD and what is typical
teenageryness. It's impossible to untangle it all.
[Thread 5, page 27]

Domain 3: Advice and Information

Mumsnet users often used the discussion forum to not only
receive but also offer advice and information on certain
problems.

Sharing and Offering Advice and | nformation
Per sonal Experiences

Complaints
Of 41 threads, 15 (36%) included complaints about services.
These complaints were grouped into 3 broad categories.
I ssues With Access
Mumsnet users used the site to complain about accessing mental
health services:
My DS has been referred to CAMHS, but as we all
know, it can be a long wait. [Thread 16, page 1]
It seems ridiculoudy hard [to find a specialist].
[Thread 4, page 1]
I ssues With Help Received
Mumsnet users a so complained about the help they had received
from mental health services:

The clinician was so disorganised, patronising and
incompetent, he ended up making our son's problems
worse. [Thread 20, page 3]

I ssues With the System Generally

Mumsnet users al so complained more generally about the mental
health system:
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The underfunding has caused a huge mess of the
serviceand thisiswherethe anger should be directed.
[Thread 20, page 10]

Praise

The forum was also used as an opportunity to praise services.
This theme occurred in 7 of the 41 threads (17%):

All professionals/practitioners are supportive, nice
people. [Thread 5, page 41]

In My Experience as a Child
Mumsnet users would often share stories from their own

childhoods to allow other users to understand their children’s
situations. This theme was found in 9 of the 41 threads (22%):

| suffered from horrible nausea and anxiety at the
same age as your child. [Thread 28, page 4]

In My Experience With My Child
Of the 41 threads, 14 (34%) featured instances of usersoffering

advice to others by sharing what worked with their own child
who was experiencing similar problems:

It helped us all to take the Psychiatrist’s advice to
speak about the OCD as something other than our
son and not lump them together. [Thread 5, page 49]

Advice

Suggesting Resources and Techniques

The most frequently found theme within the advice and
information domain was suggesting resources and techniques,
which occurred in 21 of the 41 selected threads (51%). This
theme incorporates instances in which parents suggested
techniques, resources, or general advice on how to help their
children, outside of help from professional services:

Look at gentle parenting sites to help him. [Thread

11, page 3]
Often, parents would signpost other parents to appropriate
resources:

Hi there are some useful resources here [shares
website]. [Thread 29, page 1]

Suggesting Services
The second most common theme within the advice sharing

domain was suggesting services, which occurred in 18 of the
41 threads (44%):

Askyour gp for areferral to your local camhs service.
[Thread 40, page 1]

Sharing Advice on How the System Works

Of 41 threads, 11 (27%) featured instances of users providing
practical advice to other Mumsnet users on how to get
appropriate support within various mental health services:

This is what |'ve found helps: Read up before your
meetings (e.g. nice guidelines) and don't fill gaps
with more words. [Thread 5, page 53]
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Sharing Information and Knowledge

Aswell as offering advice, users often share knowledge about
childhood or certain disorders to enable other users to better
understand their situation. This theme was found in 15 of the
41 threads (37%):

The NHS suggest that all children be given a vitamin
d supplement. [Thread 22, page 5]

Sharing Opinion on Case

Of 41 threads, 11 (27%) included occasionsin which Mumsnet
users shared their opinion on the original post. This theme
incorporates instances in which users endeavor to aid the
primary poster in establishing a diagnosis or reasons for the
behavior in the presented case:

Do you think there's any chance she could be on the
autistic spectrum? [Thread 15, page 3]

Asking for Advice and I nformation

Advice Seeking

The most common help-seeking theme was seeking advice,
which occurred in 19 of the 41 threads (46%). Thiswas achieved
by asking direct questions or asking for advice from other
Mumsnet users:

Anybody got any thoughts on how | help and support
him?[ Thread 30, page 1]

Do Not Know What to Do

Of 41 threads, 13 (32%) included instances of Mumsnet being
used as a platform for users to express that they did not know
what to do:

| don't know how to help him. [Thread 31, page 1]

L ooking for Services and Resources

Of 41 threads, 9 (22%) depicted parents asking for specific
services and resources:

Can anyone suggest how to find a consultant who
specialises in ADHD in children and who will see
patients privately. [Thread 4, page 1]

Looking for Extra Services, Resources, or Techniques

Of 41 threads, 6 (15%) contained instances of parents asking
for extraservices or resourceswhile waiting to receive specialist
help:

We are waiting for CAMHS appointment now as life
for our family has gotten so intense because of this.
Inthe mean-time | amlooking for a parenting course.
[Thread 15, page 11]

This theme also incorporated instances in which users had
completed certain interventions with aservice and werelooking
for extra support:

He'srecently just finished a course of therapy for his
anxiety in CAMHS, so we're not too sure who to turn
to. [Thread 3, page 1]
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Looking for Similar Experiences

Of 41 threads, 9 (22%) showed Mumsnet users expressing a
desireto hear storiesfrom other parentswho were experiencing
similar situations:

Any thoughts on what | should do from those who
might have been through this? [Thread 5, page 56]

Should | BeWorried?

Of 41 analyzed threads, 3 (7%) displayed how Mumsnet was
used as a platform for parents to seek reassurance or guidance
from other users by asking whether they should be concerned
about their child’s behaviors:

Should | beworried about her? [Thread 12, page 1]

Questions About Services or Resources

Aswell asproviding aplatform to seek resources, the Mumsnet
discussion forum also allowed users to ask questions about
specific services or resources. This theme occurred in 7 of the
41 (17%) selected threads:

Has anyone's child been offered CBT (or DBT)
through CAMHSNHS? If so what was it for? How
did they get it? [Thread 41, page 1]

Discussion

Principal Findings

This qualitative investigation aimed to explore the role of a
web-based forum for parents of young people with mental health
needs (Mumsnet). To our knowledge, this is the first
investigation of web-based fora by parents of children with
mental health needs. The main domains derived from the
narratives were emotional support, emotional expression, and
advice and information. Overall, the results suggest that parents
of children with mental health needs predominantly use
Mumsnet to offer and consequently receive emotional support
and to suggest general advice, techniques, and resources that
could be applied outside of help from professional services.
This suggests a potentia role in supporting parents who may
not be able to access traditional CAMHS services, those on
waiting lists for services, and/or those aready accessing
Services.

The most common form of assistance featured on Mumsnet was
offering and receiving emotional support, which featured in 21
of the 41 threads (51%). Thisis consistent with the research by
Widemalm and Hjdrthag [ 15], which examined the use of online
fora for young people caring for parents with serious mental
health needs. Widemam and Hjarthag [ 15] suggested that social
isolation caused by caring for someone with a mental health
disorder is eased by discussing the situation on web-based
platforms. Furthermore, in survey research relating to the use
of aweb-based mental health site by young people experiencing
their own mental health issues, it has been suggested that
befriending otherswith similar realities assures people they are
not alone [32]. This research has extended the literature on the
formation of social support on web-based fora by young people
by highlighting the utility of web-based platformsfor facilitating
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the exchange of social support for parents of children with
mental health needs.

Of 41 threads, 10 (24%) embodied the nature of a web-based
community, including instances of updating other users and
expressing statements of camaraderie. This extends previous
research on Mumsnet, highlighting the community nature of
the forum through a questionnaire survey and discourse analysis
of discussions related to belonging on the site [22]. Mumsnet
can be used as aplatform for the devel opment of social support,
which may be difficult to ascertain in rea life because of the
burdens associated with caring for a child with mental health
needs [33] and a lack of support from professional services.
Therefore, as findings have suggested that parents of children
with mental health needs seek social support, services should
endeavor to signpost parentstoward local support groups before,
during, and after interventions. Alternatively, it is possible that
parents could be signposted to these discussion fora as they
have been suggested to provide valuable support.

Although this research has suggested that social support can be
meaningfully sought and received on web-based platforms, one
must be cautious as, in line with previous research [13], a key
theme within the narratives was information sharing and
receiving. Discussions on Mumsnet provide parentswith general
advice and information that could either supplement information
provided by professional services or help while families are
waiting to receive input from those services. One must be
mindful of the quality of information posted on web-based
platforms, particularly the extent to which thisis evidence based.
This research question is being examined in a separate
investigation on the same dataset.

Parents expressed concerns regarding not only their inability to
help their children but also their confusion over where to look
for help. Asalack of knowledge regarding child mental health
conditions is a significant barrier to seeking professional help
[34], Mumsnet may act as a platform to enable parentsto gain
advice and information to disseminate barriers to seeking
professional help. This suggests that services could create
informational resourcesthat are catered to the needs of users of
internet support groups to be shared on the sites to increase
mental health literacy and confidence in help seeking.

Many posts included discussions about services. A proportion
included parents asking direct questions about specific resources
and services (7/41, 17%), some included information on how
to access specialist care (11/41, 27%), someincluded providing
service recommendations (18/41, 44%), and others asked for
service recommendations (9/41, 22%). This suggests that
Mumsnet serves as ameansto gather information about services,
rather than being areplacement for CAMHS and other services.
Thisfinding supplements previous research, suggesting parents
want information about how CAMHS works before their first
appointment [35]. Posts were more likely to request and offer
information and advice regarding resources and techniques
outside of professional services (21/41, 51%) than
recommending services (18/41, 44%). This is contrary to
previous research investigating diabetes fora suggesting the
most common form of advice offered on web-based platforms
is signposting to professional services|[36].
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Of 41 threads, 15 (36%) in the discussion forum contained a
complaint about mental health services, compared with 17%
containing praise. This contradicts a previous cross-sectional
study examining parent and child satisfaction with CAMHS
using a questionnaire [37], suggesting that more than
three-quarters of parents and adol escents were either mostly or
very satisfied with their experiences with CAMHS. However,
McNicholas et a [37] sent the 8-item Client Satisfaction
Questionnaire to open cases only and therefore did not include
the views of those who had |eft the service dueto dissatisfaction,
those who were on waiting lists, or those not able to access
services, something which this study was able to consider. A
total of 63 complaints were found within the threads that were
grouped into 3 broad categories:. issueswith access, issueswith
help received, and issues with the system generally. Most
complaints within the threads were too general to make any
inferences about specific difficulties with existing services, for
example, “mental health services are a shambles’ (Thread 19).
Nevertheless, it must be noted that services were also praised
within the threads, for example, “I can vouch for the fact that
every member of CAMHS staff | have dealt with has been
lovely, professional, helpful” (Thread 20). Future research
should endeavor to explore the potential motivators for using
web-based fora to criticize as opposed to praise services.

Parents offered persona experiences from looking after their
child in 14 of the 41 threads (34%) and offered personal
experiences from their own childhoods in 9 of the 41 threads
(22%). This supports the suggestion that personal expertise
shared on web-based platforms is expressed through stories
from people who have experienced certain situations that are
more accessible to others [38]. Offering support and sharing
experiences, advice, and recommendations were major themes
within the narratives on Mumsnet. This supports research by
Anderson and colleagues [20], suggesting that altruism is
apparent in web-based caregiver communities.

Of 41 threads, 7 (17%) included examples of parents using
Mumsnet when their child’s condition had escalated, which
adds anew domain to previous research suggesting people seek
web-based support at a critical period in their experiences of
mental health issues [39]. It may also be apparent that parents
seek web-based help during acritical period intheir own ability
to cope with their child's needs. Another 7 of the 41 threads
(17%) in this study mentioned the mental health problemsfaced
by parents. This extends previous research, which suggested
that children of parents with mental health needs discuss their
own mental health needs on web-based platforms[15,40]. This
analysisdisplayed instances not only of parents expressing their
own mental health struggles but also instances of other users
encouraging Mumsnet users to seek help for their own
well-being. This suggests that Mumsnet could act as an
additional platform that parents can accessduring acritical time
in their experiences. As a web-based source, Mumsnet is
constantly accessible, and support within the siteis not restricted
to opening hours.

On sites such as Facebook, users are conscious of revealing
concerns around stigmatizing illnesses because of the
identifiable nature of the site [41,42]. In contrast, Mumsnet
Talk: Child Mental Health featured thousands of postsregarding
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potentially stigmatizing concerns. Previous research suggests
that parents fear judgment from health care professionals [43],
and this was supported within this research through statements
such as, “I’'mworried that the doctor will laugh at me” (Thread
38) and “I don't want to go to the GP if it's basically my fault”
(Thread 39). Anonymity on web-based platforms encourages
self-disclosures [44]. Mumsnet may therefore provide an
anonymous spacethat could act asan aternativeto face-to-face
services within which parents of children with mental health
needs can comfortably express their concerns.

Limitations

This study is not without its flaws. There is a lack of
demographic data available about Mumsnet users because of
both the anonymized nature of the site and ethical restrictions
that required any identifiable information such as age or
occupation to be removed. Thus, inferences cannot be made
about whether sample characteristics may have influenced the
results. Nonetheless, Mumsnet census data report that the
majority of its users are middle-class, university-educated
women, and 74% of users have a household income of over the
national average[45]. Therefore, suggestionsfrom thisresearch
may not be generalizable to the wider population. In addition,
asthe extracted data could not include the pseudonyms used by
parents, it isnot possible to know whether all instances of some
themes were posted by separate users, as opposed to one, vocal
Mumsnet user. Finaly, this research cannot be generalized to
create inferences about the needs of all parents of children with
mental health needs. The results may be specific not only to
those with internet access but also those who already actively
use Mumsnet in the United Kingdom. It should also be
acknowledged that the use of web-based data restricts
researchers’ ability to influence conversations, which, although
providing an insight into the spontaneous interactions between
parents, does not allow the researchers the ability to inquire
about comments and extrapol ate certain themes.

Directions for Future Research

As discussed, interventions and resources could be created to
cater to the needs of the members of Mumsnet, given the site's
vast popularity and influence among British mothers [22].
Furthermore, parents of children with mental health needs could
be signposted toward the site to receive support in the interim
period between seeking and accessing help. Thisresearch lays
thefoundations for future research to consider the mechanisms
involved in peer-to-peer connections and the benefits of these
in supporting parents and promoting appropriate mental health
advice. However, caution has been urged regarding the
formation of strong web-based relationships as a dependency
for these rel ationshi ps can exacerbate social withdrawal [46,47].
In addition, as Mumsnet support is not supplemented by
professional support, one must consider the consequences of a
serious event happening within asupportive group that Mumsnet
users are not equipped to deal with, for example, the suicide of
a young person discussed in the group. Further research into
the disadvantages of such support fora is warranted. For this
reason, Mumsnet cannot be a substitute for professional help,
and yet thousands of mothers are using the site to receive
information and support. Further research should investigate
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the motivation underlying the use of web-based communities
and discussion fora and how they can complement existing
professional services.

Conclusions

Croucher et d

advice, techniques, and resources that could be applied outside
of help from professional services. In this study, the need for
information and advice was particularly apparent for parents
who had yet to begin their journey with CAMHS. Overall, this

suggests an important role of web-based support for parents
looking after young people with mental health needs that
warrants further exploration.

In conclusion, the study suggests that parents of children with
mental health needs use Mumsnet discussions to offer and
consequently receive emotional support and to suggest general
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Abstract

Background: Homelessnessamong youth is devastating, with high rates of substance use disorders and mental health comorbidity.
Mindfulness-based interventions that include meditation and mindfulness skills training reduce stress and symptoms of anxiety
or depression. However, engaging high-risk youth in interventions is challenging. Virtual reality is a more flexible platform for
delivering meditation and may be appealing to youth.

Objective: The study objectiveswereto evaluate the feasibility of delivering virtual reality meditation and of collecting outcome
measures, including anxiety and physiologic stress.

Methods: A sample of 30 youth experiencing homelessness was enrolled in the study. Youth were randomized to receive 10
minutes of one of three interventions: (1) virtual reality meditation, (2) audio meditation (through a web-based platform), or (3)
virtual reality imagery of historical pictures and text. Subjects who consented to the study attended two research visits. Thefirst
visit collected survey measures of demographics, mental health, and substance use, and oriented subjects to the intervention
platforms. The second visit (1-3 days later) delivered the intervention and collected pre and post outcome measures of anxiety
and physiologic stress (salivary cortisol). Changesin anxiety and cortisol at the second visit were compared across groups using
alinear regression model in which the primary analysis compared virtual reality meditation to audio meditation and secondary
analyses compared virtual reality meditation to virtual reality imagery.

Results:  Anxiety scores decreased in al groups, with a larger reduction among the virtual reality meditation group
(difference=10.8) compared to the web-based meditation or virtual reality images groups (difference=5.8 and 5.0, respectively).
After controlling for baseline values, there were no significant group differences in changes in anxiety scores or cortisol levels.
In comparing virtual reality meditation and audio meditation, the effect size for anxiety was moderate (Cohen d=0.58) while the
effect size for cortisol was small (Cohen d=0.08).

Conclusions: Preliminary results suggest that virtual reality meditation has a moderate benefit for anxiety but not physiologic
stress. Future research is needed to confirm these results in alarger sample and to investigate whether the effects are sustained
or increase with repeated use of virtual reality mediation. Virtual reality meditation appears feasible to deliver among homeless
youth and merits further study.

Trial Registration: Clinical Trials.gov NCT04004520; https://clinicaltrials.gov/ct2/show/NCT04004520

(JMIR Ment Health 2020;7(9):€18244) doi:10.2196/18244
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Introduction

Youth homelessness is common in the United States, with an
estimated 3.5 million young adults experiencing homel essness
in a given year [1]. Youth who experience homelessness have
a high prevalence of mental health conditions [2]. Many
homel ess youth have experienced physical or sexual abuse prior
to or after becoming homeless [3,4] and are at high risk for
suicide [4-8]. The toxic effects of the everyday stress of
homelessness are devastating. Reducing anxiety among
homel ess youth could have numerous health benefits given that
anxiety and mood disorders are the leading causes of disability
worldwide [9,10].

A growing body of evidence supportsthe benefits of meditation
for reducing stress and improving mental and physical health,
both immediately foll owing meditation practice and over longer
periods of follow up [11,12]. Mindfulness-based interventions
(MBI) were developed to help individuals manage stress or
illnesses, and are typically delivered in a group format that
integrates meditation with mindfulness skills training [13,14].
Randomized controlled trials of MBI have demonstrated positive
effects on reducing depression and anxiety symptoms [15,16].
Virtual reality (VR) meditation has recently become more
widely available through commercialized apps that can be
downloaded to smartphones or VR headsets and can provide
users with an immersive guided meditation experience. The
addition of VR meditation to MBI in adults with generalized
anxiety disorder had higher retention than those who received
MBI only [17]. VR meditation could promote greater
engagement with MBI or other therapies, giving patients an
opportunity to practice mindfulness skills in a setting removed
from everyday distractions. However, we are unaware of any
prior studies that have tested the feasibility of VR meditation
for youth experiencing homel essness.

We assessed the feasibility of delivering one session of VR
meditation and collecting momentary stress-related outcomes,
including self-reported anxiety and physiologic measures of
stress (salivary cortisol), among homeless youth. We focused
the present study on momentary outcomes to assess the
immediate changes following exposure to VR meditation,
consistent with the design of other prior studies of meditation
[12]. A convenience sample of 30 youth was recruited from a
homeless youth drop-in center and enrolled in this randomized
study of two meditation conditions (VR meditation and audio
meditation as the meditation control) and VR-guided images
as an attention control. The objectives of the study were to
describe feasibility and changes in self-reported anxiety and
salivary cortisol before and after intervention sessions along
with interest in future use of VR by homeless youth. Assessing
the feasibility of research procedures in marginalized
populations, particularly among homelessyouth, iscritical given
the potential for their greater mistrust and reluctance to accept
interventions [18]. Our analysis compared pre and post
differences in outcomes for the VR meditation group to the
audio meditation group, and asecondary analysiswas performed
to compare the VR meditation group to the VR imagery group.
We also describe qualitative findings regarding the experience
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of the youth with using the VR headset among those who
received VR meditation or VR imagery.

Methods

Study Sample

A convenience sample of youth was recruited from a homeless
youth drop-in center in a midwestern city in the United States.
Thedrop-in center provides youth with accessto food, laundry,
and shower facilities, and recreationa activities such as
television, checking out books, and playing board games or
video games. Drop-in center staff provide case management
and link youth to community resources, including two full-time
therapists who provide crisis counseling. Youth who attended
the drop-in center were approached by research staff. Youth
were eligible if they were between the ages of 18 and 24 years
and met the current federal McKinney-Vento Act definition of
homel essnessin which they lacked afixed, regular, and adequate
nighttimeresidence[19]. Youth who were eligibleand interested
in the study consented to participate. The Institutional Review
Board at The Ohio State University approved the study.

Data Collection Procedures

Data collection occurred over 2 visits. At visit 1, subjects
completed the baseline survey and were randomized.
Participants who were randomized to one of the VR
interventions were also provided a demonstration of the VR
platform. Visit 2 occurred 1-3 days later and included the
collection of a brief survey and 4 saliva samples before and
after the intervention. The first saliva sample was collected
immediately after the preintervention survey, sample 2 was
collected 5 minutes later, sample 3 was collected immediately
after the intervention, and sample 4 was collected 15 minutes
later. Participants were compensated in person at the end of
each data collection visit with cash in the amount of US $10
for visit 1 and US $40 for visit 2. Aswith all study measures,
participants were free to decline any measure (including saliva
collection).

Intervention Conditions

Participants were randomly assigned at the first visit to one of
three possibleintervention groups:. (1) VR meditation, (2) audio
meditation as the meditation contral, or (3) VR imagery asthe
attentiona control [20]. The research study provided participants
with one-time access to the Oculus Go headset in a private
setting during the research appointment. For VR meditation,
participants completed a guided meditation exercise with their
choice of natural scenery (“Guided Meditation VR”) on the
Oculus Go headset [21]. Guided Meditation VR was selected
because it is a widely used platform, readily available for
download, and has high-quality design featuresgrounded inthe
core principles of meditation shown to improve outcomesrelated
tostress[15,22]. Guided Meditation VR providesanimmersive
experience of guided meditation in which users complete an
exercisein mindfulness meditation in natural scenes (eg, beach,
mountains, forest) with a 360-degree field of view that allows
participants to feel present in the scene as they complete the
exercise. The audio meditation was accessed through awebsite
and participants used headphones to listen to 10 minutes of a
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guided mindfulness meditation exercise [23]. The audio
meditation was similar to the VR meditation with a focus on
increasing relaxation and calmness through guided awareness
of breath, body scans, and a nonjudgmenta attitude toward
distractions. However, the exact phrasing and voi ce instructions
on meditation varied between the audio and VR meditations.
Participantsassigned to VR imagery used the Oculus Go headset
to view historic images and text (Looking Glass VR) [20].

Instructionsfor how to navigate the platformswere given at the
first visit. At the second visit, participants completed their
randomly assigned intervention. There was some variation in
the number of minutes that each intervention condition lasted.
The meditation conditions lasted a set number of minutes, both
approximately 10 minutes, whereas the VR imagery condition
was self-directed. However, the timing given to access all
modules was selected a priori so that all subjects had the same
amount of time to complete or explore the modules (10-15
minutes).

M easures

Feasibility Measures

Several additional measures were assessed to evaluate aspects
of VR feasihility in the population and were collected from
those who participated in either of the VR conditions (VR
meditation or VR imagery) at the second visit, but not audio
meditation. First, the feasibility of VR use was assessed by
return participation rates and with open-ended questions
assessing previous experience with VR, whether youth would
beinterested in using VR in the future, and how individualsfelt
their stress level changed following VR use (see Multimedia
Appendix 1). In addition, three scaled items that are frequently
used in VR research [ 24] were adopted to measure the sense of
VR “presence’ or “immersion” during use, including (1) sense
of “being there,” (2) how close to reality the VR experience
was felt to be, and (3) whether VR felt more like images that
they saw or an experience they had. These items are scored on
a scale from 1 to 7, with higher scores indicating a more
immersive experience. These items were included to evaluate
whether there were differences in the two VR groupsin terms
of how “real” the experience was for participants, aside from
the differences in content.

Self-Reported Anxiety

Anxiety was assessed pre and post intervention at visit 2 with
the 6-item short form of the State-Trait Anxiety Inventory-6
(STAI-6) [25], a validated and widely used instrument to
measure momentary anxiety [25,26]. Each item on the STAI-6
asks subjects to rate how they feel (eg, “calm,” “relaxed,”
“worried”) in that moment on a 4-point Likert scale ranging
from*“not at all” to“very much.” Following scoring instructions,
positive feelings were reverse-scored, all items were summed,
and the total was multiplied by 20 and divided by 6 to obtain
the total score. The STAI-6 score ranges from 20 to 80 with
higher scores indicating higher levels of anxiety.

Physiologic Stress

Physiologic stresswas measured using salivary cortisol collected
pre and post intervention at visit 2 via unstimulated passive
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salivadrool and stored at —20°C. Assays were conducted using
Salimetrics Cortisol Enzyme Immunoassay Kits. Theinterassay
coefficient of variation was 2.9% and the intraassay coefficient
of variation was 8.9%. Similar to the STAI-6, salivary cortisol
captures momentary stress given the physiologic response of
cortisol to stress exposures and was used as a biomarker
comparison to self-reported anxiety.

Baseline Measures

At visit 1, baseline measures were collected, including
demographic characteristics (age, sex, and race), and
self-reported lifetime diagnoses of mental health and substance
use disorders, including depressive disorder, anxiety disorder,
attention deficit and hyperactivity disorder, posttraumatic stress
disorder, bipolar disorder, schizophrenia, personality disorder,
alcohol use disorder, or drug use disorder. In addition,
participants were asked to salf-report any previous month use
of alcohol, marijuana, illicit drugs, or tobacco (including
cigarettes or vaping).

Analysis

Descriptive statistics were used to describe self-reported
demographic and clinical characteristics across groups, aswell
as average pre and post intervention values for anxiety and
cortisol measures (log-transformed due to the skewed
distribution). Feasibility of VR use was assessed based on
summaries of participation rates and how positively youth
reported the VR experience to be (both qualitative and scaled
presence measures). Cohen d was calculated to estimate the
effect size on anxiety and cortisol outcomes for VR meditation
relative to other groups. Linear regression anayses were used
to evaluate significant differences between intervention groups
in pre and post intervention changes in anxiety scores, and
separately for log-transformed salivary cortisol levels
(comparing sample 2 vs 3, and sample 2 vs 4). Analyses
compared differences in pre and post changes for the VR
meditation group relative to the audio meditation group, and
the VR meditation group relative to the VR imagery group.
Because of varying preintervention anxiety scores and cortisol
levels across groups, linear regression analyses included the
preintervention value (anxiety score or cortisol level) as a
covariate. Significant differencesbetween groupswere evaluated
at P<.05 and all analyses were performed in SAS version 9.4.

Results

Among the 35 youth who were screened for eligibility, 30
consented to participate and were randomized to study
conditions (Multimedia Appendix 2 and Table 1). Over the two
study visits, only 1 participant, who was assigned to the VR
meditation group, was lost to follow up and did not return for
study visit 2. Among the youth who completed either VR
condition (n=18), only 1 participant who had a seizure disorder
chose not to participate in their assigned condition (VR
meditation) owing to concernsthat VR could trigger aseizure.

In open-ended questions, aimost half of the youth had used VR
in the past (n=8) and all reported interest in future use. The
reported sense of “presence” was high in both groups, with a
mean VR presence score of 5.3 (SD 2.2) for “how close it felt
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to redlity,” 6.4 (SD 1.5) for whether the virtual environment
felt more like “images that you have seen or a place that you
have visited,” and 6.8 (SD 0.5) for “being there” All youth in
the VR meditation group reported that their stress had “ dropped”

Table 1. Sample characteristics for all participants and by intervention type.

Chavez et a

or that they felt “calm.” However, only 2 participantsinthe VR
images group reported feeling “relaxed” or “calm,” whereas
most participants reported a positive experience such as being
“entertained.”

Characteristics Total sample VR® meditation Audio meditation VR imagery p ygueP
(N=29) (n=8) (n=11) (n=10)
Age (years), mean 21.6 219 21.7 21.2 71
Male, n (%) 15 (52) 5 (63) 6 (55) 3(30) 72
Race, n (%) .68
White 6(21) 2(25) 3(27) 1(10)
Black 16 (55) 3(38) 6 (55) 7 (70)
Mixed 7(24) 3(38) 2(18) 2(20)
Mental health diagnosis®, n (%)
Any mental health disorder 22 (76) 6 (75) 7 (64) 9(90) 48
Depressive disorder 17 (59) 6 (75) 6 (55) 5 (50) 64
Anxiety disorder 15 (52) 4(50) 5 (46) 6 (60) .89
ADHDC 15 (52) 5 (63) 5 (46) 5 (50) 81
Posttraumatic stress disorder 13 (45) 4 (50) 4 (36) 5 (50) .80
Bipolar disorder 15 (52) 5(63) 5 (46) 5 (50) .81
Schizophrenia 3(10) 1(13) 2(18) 0(0) 47
Personality disorder 6(21) 2(25) 2(18) 2(20) >.99
Substance use disorder diagnosis®, n (%)
Ilicit drug use disorder 4(14) 1(13) 2(18) 1(10) >.99
Alcohol use disorder 3(10) 0(0) 3(27) 0(0) .09
Any past-month acohol use 14 (48) 6 (75) 5 (46) 3(30) 19
Any past-month marijuana use 17 (59) 6 (75) 7 (64) 4 (40) .36
Any past-monthillicit drug use (notincluding 3 (10) 0(0) 2(18) 1(10) .76
marijuana)
Any past-month tobacco use 25 (86) 7(88) 9(82 9(90) >.99

3/R: virtual redlity.

bp values for assess ng group differences: small sample sizes limited the power to detect differences; one-way analysis of variance was conducted for
agexrandomization and the Fisher exact test was performed for all other comparisons by randomization.

®Mental health diagnoses are self-reported lifetime diagnosis of amental health condition.

4ADHD: attention deficit/hyperactivity disorder.

€Substance use disorder diagnoses are lifetime; substance use frequency is based on a past-month timeframe.

Among the youth who completed their assigned intervention
(n=29; VR or non-VR), mean anxiety scores declined in al
groups, with the greatest difference observed in the VR
meditation group (Table 2). However, the pre and
postintervention difference in log-transformed salivary cortisol

http://mental .jmir.org/2020/9/e18244/

values had little variation across groups. The effect sizesfor the
log-transformed cortisol difference for the VR meditation group
relative to the audio meditation group were small with Cohen
d of 0.08 (sample 2 vs 3) and 0.43 (sample 2 vs 4).

IMIR Ment Health 2020 | vol. 7 | iss. 9 [e18244 | p.125
(page number not for citation purposes)


http://www.w3.org/Style/XSL
http://www.renderx.com/

JMIR MENTAL HEALTH

Chavez et a

Table 2. Mean (SD) scores for anxiety and log-transformed cortisol levels pre and post intervention by intervention group.

Variable VR®meditation (n=8)  Audio meditation (n=11) VR imagery (n=10)
Anxiety score pretest? 43.8 (14.9) 38.8(17.5) 29.7 (8.4)

Anxiety score posttest® 32.9(9.8) 33.0(12.7) 24.7 (5.9)

Anxiety score difference 10.8(8.3) 5.8(8.9) 5.0(8.8)

Log cortisol sample 1 pretest® —1.52 (0.56) -1.31(0.56) —1.40 (0.46)

Log cortisol sample 2 pretest? -1.35(0.64) -1.15 (0.61) ~1.43 (0.50)

Log cortisol sample 3 posttest® ~1.48 (0.86) -1.25(0.59) -1.31(0.50)

Log cortisol sample 4 posttest® -1.36 (0.82) -1.36 (0.72) -1.47 (0.34)

Log cortisol sample 2 vs 3 difference score 0.127 (0.36) 0.095 (0.42) -0.121 (0.36)

Log cortisol sample 2 vs 4 difference 0.004 (0.39) 0.205 (0.54) 0.045 (0.41)

8/R: virtual reality.

PCollected before the intervention.

CCollected after the intervention at visit 2.

dSalivary samples collected before the intervention at visit 2.
Salivary samples collected after the intervention at visit 2.

Based on linear regression analyses, there were no significant
differences between the VR meditation group and other groups
in pre and post differencesfor any anxiety or cortisol outcomes
(Table 3). Relative to other groups, the VR meditation had a
modest effect size relative to audio meditation and VR imagery

on anxiety scores, but comparisons between groups in salivary
cortisol depending on the timing of the saliva sample were less
consistent (Table 4). Audio meditation relative to VR imagery
had avery small effect size for anxiety and amodest effect size
for salivary cortisol.

Table 3. Linear regression analyses examining anxiety and log-transformed salivary cortisol differences pre and post intervention.

Comparison Model 12 Model 2° Model 3°

B SE P value® B SE P value B SE P value
VRY meditation (n=8) vsaudio 313 282 28 04 0.19 84 ~19 023 43
meditation (n=11, reference group)
VR meditation (n=8) vsVRim-  -1.80 334 .59 .04 0.04 .30 —-.06 0.07 .38

agery (n=10, reference group)

3\ odel 1: differencein pre and post State-Trait Anxiety Inventory-6 anxiety scores reflect measures collected before vs after the interventions at visit

2, controlling for preintervention anxiety levels.

BModels 2/3: differencein pre and post log cortisol values reflect measures collected before (sample 2) vs after (sample 3/sample 4) the interventions
at visit 2, controlling for preintervention logged cortisol levels from sample 2.

P values are based on the Wald test, comparing VR meditation to the referent group (audio meditation or VR imagery).

dV/R: virtual reality.

Table 4. Effect sizes (Cohen d) in comparisons between intervention groups.

Log cortisol sample2 vssample3  Log cortisol sample 2 vs sample 4

Comparison Anxiety pretest vs posttest
VR? meditation vs audio meditation 0.58
VR meditation vs VR imagery 0.68
Audio meditation vs VR imagery 0.09

0.08 0.43
0.69 0.10
0.54 0.33

3/R: virtual redlity.

Discussion

Among youth experiencing homelessness, we evaluated two
different meditation platforms (VR meditation and audio
meditation) and a VR platform with imagery. Overal, the

http://mental .jmir.org/2020/9/e18244/

RenderX

interventions appeared to be feasible to deliver, and the youth
rated their experiences positively. Importantly, the study had a
high degree of retention in a high-risk and difficult-to-engage
population, with all but one youth completing their assigned
VR condition and al youth completing comparison group
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interventions. We observed amoderate positive effect on anxiety
for VR meditation relative to audio meditation; although the
difference in anxiety changes was not significant in our small
sample, the results suggest that a moderate effect size may be
possible in a larger trial. These results thus demonstrate the
potential of using VR meditation in a study of the homeless
youth population. In addition to the potential benefits for
reduced anxiety, the youth also reported interest in using VR
in the future. Collection of physiologic measures of stress also
appeared feasible, with all youth providing samples to assess
sdlivary cortisol. Together, these results suggest that the VR
meditation and comparison interventions arefeasibleto complete
and the measuresto capture momentary changesin stress-related
outcomes are also feasible to collect in a high-risk population.

Although self-reported anxiety decreased in all groups, salivary
cortisol levels did not decline, and there were no statistically
significant differencesin anxiety or cortisol levels between the
VR meditation group and the referent audio meditation and VR
imagery groups. The small sample of youth limited our ability
to detect significant differences, and it is possible that youth
may need longer, repeated sessions or mindfulness skillstraining
[27] for a significant beneficia change to be observed. In
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addition, the demographic characteristics of the intervention
groups were not balanced by sex and race/ethnicity.

Nevertheless, the present study is the first to demonstrate the
feasibility of recruiting youth experiencing homelessness to
participate in a study evaluating different VR platforms and
modes of meditation (VR vs audio). The study had a high
retention rate, and the youth were enthusiastic about using VR
platforms in the future if made available to them. However,
there was one participant who declined participation in VR
meditation due to a self-reported medical condition that
precluded their participation (epilepsy), and studiesthat use this
technology in the future may need to consider excluding
participants with this or other conditions that limit VR
participation. Although the high retention rate could reflect the
increased monetary incentive amount at visit 2 compared to
visit 1, this is a strategy often used to reduce attrition in
difficult-to-engage populations of homeless youth [28,29].
Moreover, the increased incentive amount was used to
compensate for the greater burden of data collection and was
the same for al groups. There was a trend toward a greater
reduction in anxiety among the VR meditation group relative
to the audio group. These results suggest that further study is
warranted in alarger sasmple and over alonger follow-up period.

Multimedia Appendix 1
Open-ended questions about virtual reality (VR) experience.
[DOCX File, 13 KB - mental_v7i9e18244 appl.docx |

Multimedia Appendix 2

Consolidated Standards of Reporting Trials (CONSORT) flow diagram of the study.
[PDE File (Adobe PDF File), 97 KB - mental_v7i9e18244 app2.pdf ]
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Abstract

The use of telebehavioral health has been expanding in the past decade to improve access to psychiatric care and address critical
shortages in the psychiatric workforce. The coronavirus (COVID-19) pandemic forced a sudden shift from traditional in-person
visits to aternative modalities. There are key factors associated with successful transitional and large-scale implementation of
telehealth with existing resources. We describe the experience of alarge health care system using telehealth technology, and we
identify strategies and discuss considerations for long-term sustainability after the pandemic.

(JMIR Ment Health 2020;7(9):€20157) doi:10.2196/20157
KEYWORDS

telepsychiatry; telebehavioral health; child and adolescent psychiatry; COVID-19

Introduction

As of May 5, 2020, there were approximately 1,012,000
confirmed cases and more than 60,000 deaths in the United
States associated with the coronavirus disease (COVID-19)
pandemic[1]. COVID-19 profoundly changed behaviora health
care delivery. In a period of only weeks, most states issued
socia distancing guidelines and stay-at-home orders to reduce
the spread of the disease. The practice of in-person psychiatric
and therapy visits was effectively halted, raising concerns that
treatment would be unavailable or clinically compromised.
Given the crisis of youth suiciderates, which increased by 69%
from 2008 to 2018, and given that hospitalization for all
pediatric mental health conditions hasincreased by nearly 50%
during the past decade, the public health implications of lack
of care or inadequate treatment could be substantial [2,3]. In
this clinical perspective, we discuss how the COVID-19 crisis
has exposed opportunities to improve access and care via

https://mental .jmir.org/2020/9/€20157

RenderX

telehealth technology for youth living with behavioral health
conditions. We describe our hospital system’s experience of
rapid transition to telebehavioral health services to reduce
interruptions in behaviora health care. Finaly, we offer
suggestions to ensure that telebehavioral health continuesto be
apriority after the COVID-19 pandemic has passed.

How a Pandemic Revealed the Value of
Telebehavioral Health

An accumulating body of evidenceindicatesthat telebehavioral
health is an effective service delivery model for children and
adolescents. There are well-established data on the feasibility
and acceptability of delivering telebehavioral health services
across a variety of clinical settings, and the evidence base for
thereliability and clinical outcomes of these servicesisevolving
[4]. Although telebehavioral health is acknowledged as an
important tool to reach the broadest population of youth and
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families, its adoption is not widespread. Barriers to adoption
include significant variability in regulations among individual
states and regulatory boards; prohibitive federa regulations
such as the Ryan Haight act, which restrict prescribing; and
lack of reimbursement for certain clinical services (eg, group
therapy), provider-to-provider consultation models, and
prevention activities; poor distribution of broadband connectivity
and availahility, which creates a digita divide between urban,
rural, and underserved communities; and social determinants,
including poverty, literacy, and socioeconomic disadvantage,
which affect affordability of telebehavioral health for the
vulnerable population that needs but cannot access these
services.

As health care organizations, we must be cognizant of the
inherent uncertainties in the health care environment, such as
sudden regulatory and payor policy changes, shortages of
drugs/vaccines due to market disruption, and evolving trends
of technology adoption, to be prepared for such contingencies.
However, the urgency created by this pandemic forced us to
rapidly transition to teletechnology to maintain continuity of
care while reducing risk of contagion to both our patients and
our workforce. The process of technology evaluation, budget
alocation, implementation planning, and operational
infrastructure generally lasts several months or years. Our
experience demonstrated that the introduction of an effective
telehealth program can be greatly accelerated using existing
resources. There are a few key factors in the success of this
rapid transition:

- Relatively inexpensive, cloud-based video technology
solutions are available that do not require additional
infrastructure, hardware, or separate end user devices.

- The pediatric population of “digital natives’ is highly
immersed in digital technology and adept at integrating
interactive audioconferencing and videoconferencing tools
for socializing with peers, accessing education, and using
social media [5]. Using similar modalities to access their
health care providers can be anatural extension of the social
interaction of younger patients and can even enhance their
sense of control and psychological safety.

«  Onthe provider end, significant adjustments are needed to
ensure the telebehavioral health experience is natural and
authentic while still enabling the collection of sufficient
information for clinical decision making. Whileit isoptimal
to provide appropriate training to enhance the “webside

Ramtekkar et d

manner” of our providers, telehealth can be considered as
a new venue and a new modality for delivering care,
therefore obviating the need for extensive clinical retooling
[6].

« Telehealth hasthe potential to address accessissuesarising
dueto geographic distance and critical shortages of pediatric
behavioral health specialists[7]. However, simply offering
these servicesis not sufficient; we need to consider social
determinants such as barriersto internet connectivity, trust
or perception issues based on prior interactions with social
services, language barriers, and system capacity to offer
virtual interpreter services. Theseissues should beidentified
and addressed during implementation of telehealth services
to provide equitable access.

What We Have Learned To Date From
Our Experience

As one of the largest pediatric behavioral health departments
offering a full continuum of services and serving a large
geographic area of the state and parts of neighboring states, it
was crucial that we be decisive and nimble in transitioning to
telebehavioral health in the context of COVID-19. Our
department did have some prior telebehavioral health
experience; however, it waslimited to approximately 300 annual
visitsand restricted to medi cation management services. Within
the short span of 3 weeks after completion of implementation,
we conducted over 12,500 televisits across arange of services,
including psychiatry, psychology, therapy, and autism services.
Thesetelevisits represent approximately 70% of usual outpatient
visits; they included approximately 9500 video visits and 3500
phone and other technology visits, with a trend towards
increasing video visits over time. To avoid exposure risk, we
decided to transition all ambulatory care from in-person to
telehealth. We prioritized children with acute and ongoing needs
for continued services and new assessments during this time,
while stable cases were initially deferred. For instance,
psychiatry services provided medication refills and scheduled
later appointments. Outpatient therapy services were initiated
for the more acute patients on the waiting list and sustained for
established patients. Diagnostic, psychological, and
developmental assessment services were initiated for children
with greater acuity or risk. Decisions regarding patient priority
were based on clinician judgement and family input about the
patient’s acuity and comfort with the decision.

Table 1. Thetelebehavioral health transition during the first 4 weeks of implementation.

Total telebehavioral health visits, n

Telephone visits, n (%) Video visits, n (%)

Week Unique providers® n

March 22, 2020 314 1735
March 29, 2020 407 3102
April 5, 2020 456 3608
April 12, 2020 478 4052

389 (22.4) 1346 (77.6)
1180 (38.0) 1922 (62.0)
981 (27.2) 2627 (72.8)
828 (20.4) 3224 (79.6)

3Unique providers include psychiatrists, psychologists, and masters-level clinicians across the service line.

We adopted aversion of the Zoom video platform (Zoom Video
Communi cations) that was compliant with the Health Insurance
Portability and Accountability Act (HIPAA) and integrated it
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into our electronic health record system. All providers were
encouraged to use this secureinternal solution rather than other,
less secure options that were temporarily allowed by the
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Department of Health and Human Services during the pandemic
[8]. Furthermore, we used a coordinated communication strategy
to disseminateinternally devel oped training materialsand policy
updates and provided ongoing live technical support from a
virtual command center staffed by internal telehealth content
experts within the department.

As expected, caregiver and provider experiences varied
depending on previous experience with technology, clinical
complexity, and the degree to which clinica interventions
needed to be adapted for telebehavioral health encounters.
Difficulty reliably connecting to the technology, largely dueto
rapid implementation, sometimes necessitated the use of
alternative modes such as telephone calls to provide service
successfully. We also explored multiple technology solutions
as backups to the current preferred technology. Due to the
minima planning time, al clinica and operations leaders
dedicated resources and applied continuous process
improvement based on daily reports. The closure of schools
added another layer of challenges for school-based prevention
and therapy services requiring coordination with school
personnel. While we were able to create workflows to
accommodate team-based eval uations, certain components, such
as psychological testing, physical exams, or reliablevital signs,
could not be accommodated. We also noted a preference for
telephone instead of video visits in a subset of families with
lower socioeconomic status and in families with significant
financial concernsand additional stressorsrelated to COVID-19.
Engaging families with few basic resources to effectively
participate in care remains challenging. However, the rapid
full-scale transition served as a venue to provide behavioral
health services on a similar scale without major interruptions
in the continuity of clinical care. We recognize the need for
careful evaluation of theimpact and outcomes of telebehavioral
health using the measures outlined by the American
Telemedicine Association [9].

Challenges and Opportunities

The current experience provides significant insights into the
feasibility of rapidly scaling and using telebehavioral health
servicesto address thelong-standing challenge of accessto care
and effective use of a scarce specialty workforce. Further
innovation is required to operationalize all elements of service
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delivery that traditionally necessitate in-person interactions to
develop a patient-centered hybrid model of in-person and
telebehaviora health visits. Conducting atelebehavioral health
visit has implications across all stages of clinical operation,
ranging from checking in, the consent process, and payment of
services to follow-up and remote management of emergencies;
all of this necessitates a paradigm shift in which telebehavioral
health isregarded as a distinct venue for providing care. In that
context, it is also clear that in addition to content expertise,
distinct competencies are required for TBH leaders and
championsto effectively coordinate transdisciplinary care. The
feasibility of ambulatory care experiences must be trandlated
into a variety of activities, such as acute crisis services, group
therapy, expanded psychological assessments, and
parent-mediated treatments for children with autism.

Furthermore, evolving technologies such as mobile health
(apps), artificial intelligence, and immersive virtual reality,
which are al currently being developed in isolation, could
become an extension of telebehavioral health in conceptualizing
“virtual health” asthe next step to promote this innovation.

Conclusions

The COVID-19 pandemic has revealed the inherent value of
pediatric telebehavioral health to reach a broad population of
young people and families and to meet the clinical needs of
people who cannot accessin-person behavioral health care due
to geography, stigma, or socia determinants. Our most recent
projections indicate that we will perform over 50,000
telebehaviora health visits within a 6-week period, indicating
acceptance of this modality on a large scale. Further analysis
of differential adoption aswell asthe barriersand factorsrelated
to socia determinants of health is underway. This successful
rapid implementation and acceptance on alarge scal e indicates
that telebehavioral health is finding a permanent place as a
feasible and efficient way to provide care and partially address
the critical shortage of behavioral health care workers. We urge
policy makers, health care administrators, clinicians, and other
key stakeholders to consider the long-term benefits of
investment in this important tool not only as a solution during
times of crisisbut asaroutine component of health care service
delivery.

JAB isamember of the Scientific Advisory Board of Clarigent Health. The other authors have no conflicts of interest to declare.
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Correction of: https://mental.jmir.org/2020/7/e18595/

(JMIR Ment Health 2020;7(9):€24131) doi:10.2196/24131

In“Effectiveness of an 8-Week Web-Based Mindfulness Virtual
Community Intervention for University Studentson Symptoms
of Stress, Anxiety, and Depression: Randomized Controlled
Trial” (IMIR Ment Health 2020;7(7):€18595) the authors noted
two errors.

Member names of the group author “MVC Team” were not
added to the PubMed listing of this article at the time of
publishing. All member names have now been added as
collaborators on the PubMed listing, as follows:

Sahir Abbas, Yvonne Bohr, Manuela Ferrari, Wai
Lun Alan Fung, Louise Hartley, Amin Mawani,
Kwame McKenzie, Jan E Odai.

Aswell, MV C Team wasincorrectly noted as having contributed
equally. This note has been removed from MVC Team. Only
Christo EI Morr, Paul Ritvo, and Farah Ahmad contributed
equally.

The correction will appear in the online version of the paper on
the IMIR Publications website on September 30, 2020, together
with the publication of this correction notice. Because thiswas
made after submission to PubMed, PubMed Central, and other
full-text repositories, the corrected article has aso been
resubmitted to those repositories.
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Abstract

Background: During pandemics, effective containment and mitigation measures may also negatively influence psychological
stability. As knowledge about COVID-19 rapidly evolves, global implementation of containment and mitigation measures has
varied greatly, with impacts to mental wellness. Assessing the impact of COVID-19 on the mental health needs of health care
workers and other workers may help mitigate mental health impacts and secure sustained delivery of health care and other essential
goods and services.

Objective: This study assessed the self-reported prevalence of stress, anxiety, depression, and obsessive-compulsive symptoms
in health care workers and other workers seeking support through Text4Hope, an evidence-based SM S text messaging service
supporting the mental health of residents of Alberta, Canada, during the COVID-19 pandemic.

Methods: An online cross-sectional survey gathered demographic (age, gender, ethnicity, education, relationship, housing and
employment status, employment type, and isolation status) and clinical characteristics using validated tools (self-reported stress,
anxiety, depression, and contamination/hand hygiene obsessive-compulsive symptoms). Descriptive statistics and chi-sgquare
analysiswere used to comparethe clinical characteristics of health care workers and other workers. Post hoc analysis was conducted
on variables with >3 response categories using adjusted residuals. Logistic regression determined associations between worker
type and likelihood of self-reported symptoms of moderate or high stress, generalized anxiety disorder, and major depressive
disorder, while controlling for other variables.

Results. Overall, 8267 surveys were submitted by 44,992 Text4Hope subscribers (19.39%). Of these, 5990 respondents were
employed (72.5%), 958 (11.6%) were unemployed, 454 (5.5%) were students, 559 (6.8%) were retired, 234 (2.8%) selected
“other,” and 72 (0.9%) did not indicate their employment status. Most employed survey respondents were female (n=4621,
86.2%). In the general sample, the 6-week prevalence rates for moderate or high stress, anxiety, and depression symptoms were
85.6%, 47.0%, and 44.0%, respectively. Self-reported symptoms of moderate or high stress, anxiety, and depression were all
statistically significantly higher in other workers than in health care workers (P<.001). Other workers reported higher
obsessive-compulsive symptoms (worry about contamination and compulsive handwashing behavior) after the onset of the
pandemic (P<.001), while health care worker symptoms were statistically significantly higher before and during the COVID-19
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pandemic (P<.001). This finding should be interpreted with caution, asit is unclear the extent to which the adaptive behavior of
health care workers or the other workers might be misclassified by validated tools during a pandemic.

Conclusions: Assessing symptoms of prevalent stress, anxiety, depression, and obsessive-compulsive behavior in health care
workers and other workers may enhance our understanding of COV1D-19 mental health needs. Research is needed to understand
more fully the relationship between worker type, outbreak phase, and mental health changes over time, as well as the utility of
validated toolsin health care workers and other workers during pandemics. Our findings underscore the importance of anticipating
and mitigating the mental health effects of pandemics using integrated implementation strategies. Finally, we demonstrate the

ease of safely and rapidly assessing mental health needs using an SM S text messaging platform during a pandemic.

International Registered Report Identifier (IRRID):

(IMIR Ment Health 2020;7(9):€22408) doi:10.2196/22408

RR2-10.2196/19292

KEYWORDS

health care worker; COVID-19; pandemic; mental health; depression; anxiety; stress; obsessive compulsive

Introduction

Significant public health efforts have been implemented to
contain the spread of SARS-CoV-2 [1] and mitigate its
far-reaching impacts [2], including the negative psychological
effects of the COVID-19 pandemic. After its first recognition
in December 2019, COVID-19 spread rapidly, leading to it
being declared a Public Health Emergency of International
Concern, and later, a global pandemic, by the World Health
Organization (WHO) [3]. Confirmed COVID-19 cases reached
1 millionon April 1, 2020, doubling again only 9 dayslater [4].
Despite widespread efforts to “flatten the curve,” predictions
on the ultimate resolution of the pandemic remain elusive due
to variance in geographic disease burden, physical distancing
requirements, and outbreak phase, among other factors[5], both
within and beyond Canadian borders.

As knowledge of the COVID-19 pandemic increases and
multilevel emergency response plans are activated [3], the
implementation of containment and mitigation measuresto stop
the spread of COVID-19 continuesto vary greatly by outbreak
phase and between jurisdictions [5]. Unfortunately, pandemic
containment and mitigation measures [6-8], while effective in
limiting COVID-19 disease transmission, also likely contribute
to negative psychological sequelae of affected individuals. The
dynamic and rapidly changing circumstances related to the
pandemic are creating uncertainty, stress, and anxiety, among
other known adverse psychosocial correlates of the pandemic
[9-14].

The negative impact of COVID-19 on global mental health is
clear and increasing [9,13-26]. From a societal perspective, the
emergent mental health burdens in heath care workers
[11-13,16,18,24-31] and other workersis of significant concern
to the sustainment of health care services, as well as the
maintenance of critical goods, services, and supply chainsin
other economic sectors.

While there is a dearth of research comparing heath care
workers' mental health symptoms to that of other workers,
especially during outbreaks, emerging research into health care
worker mental health during the COVID-19 pandemic has
documented high rates of depression [11,18,24,27-29], anxiety
[11-13,18,24,26-29], stress [27-29], and other mental health
conditions, including fear, insomnia [24], grief [25],
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posttraumatic ~ stress  disorder  somatization  [25],
obsessive-compulsive symptoms [11,13,28], and vicarious
traumatization [20]. Similar effectsfor health care workerswere
found in reviews and studies assessing the effects of past
outbreaks [32-41].

Multiple studies of mental health symptomsin the general public
during the current pandemic and past outbreaks also show
evidence of depression [9,11,14,15,23,24,33,34,37,42,43],
anxiety [11,15,23,24,33,42-44], stress [15,23,43], and other
mental health conditions [15], including posttraumatic stress
disorder [37,42,44-46], distress [14,33,37], fear [33,44,46],
guilt, anger, and vicarious traumatization [20], conditions that
can exacerbate panic or hysteriareactions[47]. Despite similar
trends in both health care workers and the general population,
the extent to which the mental health symptoms of health care
workers and other workers differ is unclear. Notably, similar
effects are also reported by individuals after exposure to other
natural disasters and negative social conflict events including
emergencies, terrorist attacks, earthquakes, and other calamities
[9,10,17,32-37,42,48,49].

Negative effects on mental well-being also occur more
frequently in those with pre-existing mental health concerns
[23,26,39,41], which has important implications during the
COVID-19 pandemic[47,50]. In Canada, approximately 75.0%
of those who accessed health servicesfor amental illness sought
help for mood and anxiety problems. In Albertain particular,
a relatively high proportion of Albertans are known to
experience mood and anxiety disorders (eg, 12.9% for females
and 6.4% for males) [51].

Studies that describe, assess, and compare the mental health
symptoms of health care workers and other workers during the
COVID-19 pandemic can offer service planners, policy makers,
and leadersimportant insights about how best to mitigate mental
health risks and preserve worker health and well-being.
Ultimately, such research can help protect the sustained delivery
of health care services, goods, and services in other key
economic sectors, aswell as maintain supply chains.

Unfortunately, adequate resources to limit negative
psychological effects are amost invariably lacking during
pandemics and other crises [18,39,40,52,53], evidenced by the
mental health and well-being lessons emerging early in the
COVID-19 pandemic. Attention to mental health and well-being
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is commonly superseded by urgent physical and public health
needs during an emergency (ie, immediately caring for people
with the disease, aswell as monitoring, testing, and preventing
further disease burden). However, systematic integration of
mental health and well-being supportsinto the overall pandemic
response may effectively mitigate and/or prevent health care
and other worker, patient, and public harms, avoid burnout, and
further help preserve the long-term stability and effectiveness
of health care systems[31,45,50,54,55]. Although mental health
harms are often noted or alluded to in pandemic guidance, there
is a real need and opportunity to define practical measures
guiding health care professionals in the psychological care of
patients with COVID-19 and go beyond mere calls to action
[50,56]. The sustainable delivery of goodsand servicesin health
care and other sectors is contingent on worker heath and
well-being. It is essential to understand if and how worker
mental health varies during pandemics so that adequate supports
are put in place.

Given the known risks associated with declining mental health
correlates from past emergency situations and emerging
COVID-19 studies, itiscritical to understand the needs of health
care workers and other essential workers and offer them
appropriate, digital, and timely accessto mental health supports.
Within  this context, we launched Text4dHope, a
cognitive-behavioral therapy (CBT)—based SM Stext messaging
servicethat delivers once-daily supportive messagesto support
individuals mental health during the COVID-19 pandemic.
The program offers support-seeking subscribers hel p identifying
and modifying pandemic-related negative thoughts, feelings,
and behaviors through texted advice and encouragement
regarding the development of coping and resiliency skills[57].
The program was modeled after the Text4Mood program, a
pre-existing, effective, evidence-based, and low-cost SM S text
messaging intervention, developed as a therapeutic adjunct to
support and optimize the mental health and treatment outcomes
of people with mental health and addictions concerns residing
in Alberta, Canada [58-62].

This study is an effort to better understand the mental health
symptoms of health care workers and other workers during the
COVID-19 pandemic, and to contribute evidence for mental
health service planning. The specific aim of the study was to
explore self-reported perceived stress, anxiety, depression, and
obsessive-compulsive symptoms in health care workers and
other workerswho sought mental health support by subscribing
to Text4dHope during the early phase of the COVID-19
pandemic.

Methods

A cross-sectional survey was used to explore the self-reported
prevalence of perceived stress, anxiety, depression, and
obsessive-compulsive symptoms in health care workers and
other workers who subscribed to Text4Hope.

Recruitment

Text4Hope was offered to Albertaresidentsin the early stages
of the COVID-19 pandemic through government and provincial
health care delivery service news releases, email notifications,
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and website [57] postings related to COVID-19. Albertans
seeking mental health support were invited to join the 3-month
program by texting “COVID19HOPE” to a short code number.
Subscription triggered a welcome text message containing a
5-10 minute online survey link requesting demographic
characteristics (gender, age, ethnicity, education, relationship
status, employment, type of employment [health care or other],
housing status, and isolation status) and clinical characteristics
(self-reported perceived symptoms of stress, anxiety, depression,
and contamination- and cleanliness-associated
obsessive-compulsive behaviors).

Clinical characteristics were assessed using validated screening
scales for self-reported symptoms, including the Perceived
Stress Scale (PSS; PSS score =14 indicates moderate or high
stress) [63], the Generalized Anxiety Disorder 7-item (GAD-7)
Scale (GAD-7 score =10 indicates likely generalized anxiety
disorder [GAD]) [64], the Patient Health Questionnaire-9
(PHQ-9; ascore>10indicateslikely major depressive disorder
[MDD]) [65], and two items on the Brief Obsessive-Compulsive
Scale (BOCS; pertaining to worry about dirt, germs, and viruses
and handwashing behavior) [66]. Validated scales were chosen
to better understand support seekers’ self-reported symptoms,
potential symptom severity, and to screen for symptomatol ogy.
These scales were not intended as diagnostic tools.

Participant consent wasindicated via submission of subscribers
survey responses. The continuation of participation in the
Text4Hope program was not dependent on the completion of
the survey by participants; thiswas clearly stated to subscribers
in the SMS text messaging program information provided at
subscription. Ethical approval for the research was obtained
through the University of AlbertaHealth Research Ethics Board
(Pro00086163).

Based on aprovincial population estimate of approximately 4.3
million people, the necessary sample sizeto generate prevalence
estimates was 4157, assuming a 99% confidence level and 2%
error. Previous research employing similar methodology in
Alberta generated a 20% response rate [61]. Therefore, we
planned to extract and analyze data after obtaining a minimum
recruited sample of 20,785 Text4Hope subscribers.

Analysis

Dataanalysiswas undertaken using SPSS Statisticsfor Windows
(Version 26; IBM Corp) [67]. Demographic characteristics of
employed respondents were summarized by absolute numbers
and percentages, by employment category (health care workers
and other workers). Chi-square analysis with two-tailed
significance (P<.05) was performed to assess the statistical
differences between health care workers and other workers by
their clinical characteristics. Variables with more than three
responses in the chi-square test were subjected to post hoc
analysis using adjusted residuals, with z scores and P values
reported.

To assess the impact of “worker type’ on self-reported
symptoms of moderate or high stress, likely GAD, and likely
MDD while controlling for demographic characteristics and
isolation status, we entered al demographic predictors along
with “worker type” into alogistic regression model. Correlation
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analysis was performed before the logistic regression analysis
to rule out very strong correlations among predictor variables.
Odds ratios from the binary logistic regression analysis were
examined to determine the association between “worker type’
and the likelihood of respondents self-reporting symptoms of
moderate or high stress, likely GAD, and likely MDD,
controlling for the other variables in the model. There were no
imputations for missing data and the results presented reflect
completed responses from the survey.

Results

Overview

During the first 6 weeks after launching the program (March
23 to May 4, 2020), a total of 44,992 subscribers joined
Text4Hope; this datawas extracted for analysisand is presented
here. Of the 44,992 subscribers, 8267 responded to the online
survey invitation, yielding a19.4% responserate. Overall, 5990
(72.5%) respondentsreported current employment, 958 (11.6%)
reported current unemployment, 454 (5.5%) were students, 559
(6.8%) were retired, and 72 (0.9%) did not indicate their
employment status. Of those who indicated they were employed,
1414 (23.6%) indicated hedlth care industry employment and
3951 (66.0%) indicated employment in other industries. The

http://mental.jmir.org/2020/9/e22408/

Mrklas et al

remaining 625 (10.4%) of employed respondentsdid not indicate
an industry affiliation.

The 6-week prevalence rates in the sample (n=8267) for
moderate or high stress, likely GAD, and likely MDD were
85.6%, 47.0%, and 44.0%, respectively. Descriptive
demographic characteristics of survey respondents, by worker
type, are displayed in Table 1. There was no imputation for
missing data and the data analyzed and displayed were from
the data set remaining after cases with missing data were
excluded.

Of employed support-seeking respondents, over 90.0% were
aged =26 years (n=4939). Of this group, more than half were
aged >41 years (n=2888) (Table 1). Most respondent workers
identified asfemale (n=4621, 86.2%), were Caucasian (n=4441,
83.1%), weremarried, cohabiting, or partnered (n=3974, 74.2%),
reported completion of postsecondary education (n=4814,
89.9%), and owned their own home (n=3836, 72.2%). There
were statistically significant differences between hedlth care
workers and other workers on all demographic variables and
isolation status. Health care workers had higher proportions of
self-reported postsecondary education and home ownership,
and higher rates of married, cohabiting, or partnered relationship
status than other workers.
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Table 1. Demographic characteristics of employed survey respondents.

Demographics and characteristics Health care workers  Other workers Pvalue  Chi-squaretest Degreesof free-  Total, n (%)
(N=1414) (N=3951) result dom
Sex <.001 53.10 2 N/AZ
Male 105 (7.4) 588 (14.9) N/A N/A N/A 693 (12.9)
Female 1208 (91.1) 3323 (84.2) N/A N/A N/A 4621 (86.2)
Gender diverse 9(0.6) 37(0.9) N/A N/A N/A 46 (0.9)
Age (years) .003 13.80 3 N/A
<25 60 (3.4) 272 (7.0) N/A N/A N/A 332(6.3)
26-40 540 (38.8) 1511 (38.9) N/A N/A N/A 2051 (38.9)
41-60 714 (51.4) 1915 (45.3) N/A N/A N/A 2629 (49.9)
>60 76 (5.5) 183 (4.7) N/A N/A N/A 259 (4.9)
Ethnicity .01 11.05 3 N/A
Caucasian 1175 (83.3) 3266 (83.2) N/A N/A N/A 4441 (83.1)
Indigenous 37(2.6) 140 (3.6) N/A N/A N/A 177 (3.3)
Asian 94(6.7) 188 (4.8) N/A N/A N/A 282 (5.3)
Other 107 (7.4) 333(8.5) N/A N/A N/A 438 (8.2)
Education <.001 90.71 3 N/A
Less than high school diploma 6 (0.4) 81(2.1) N/A N/A N/A 87 (1.6)
High school diploma 38(2.7) 382(9.7) N/A N/A N/A 240 (7.8)
Postsecondary 1358 (96.3) 3456 (87.6) N/A N/A N/A 4814 (89.9)
Other education 8(0.6) 28(0.7) N/A N/A N/A 36(0.7)
Relationship status <.001 21.73 4 N/A
Married, cohabiting, or partnered 1098 (77.2) 2876 (72.9) N/A N/A N/A 3974 (74.2)
Separated or divorced 116 (8.2) 296 (7.5) N/A N/A N/A 412 (7.7)
Widowed 9(0.6) 29(0.7) N/A N/A N/A 38(0.7)
Single 183 (13.0) 715 (18.1) N/A N/A N/A 898 (16.8)
Other 7(0.5) 30(0.8) N/A N/A N/A 37(0.7)
Housing status <.001 28.74 3 N/A
Own home 1083 (77.2) 2752 (70.4) N/A N/A N/A 3836 (72.2)
Living with family 51 (3.6) 242 (6.2) N/A N/A N/A 294 (5.5)
Renting 259 (18.4) 892 (22.8) N/A N/A N/A 1115 (21.7)
Other 10(0.7) 21 (0.5) N/A N/A N/A 31 (0.6)
Self-isolated or self-quarantined 303 (21.7) 681 (17.5) <.001 12.20 1 984 (18.6)

3N/A: not applicable.

— . suggests that other workers reported higher moderate or high
Univariate Analysis stress, higher likely GAD, and higher likely MDD compared
In Table 2, we assessed the association between worker type  to health care workers, with small effect sizesfor each condition.
and perceived stress, likely GAD, and likely MDD. Table 2
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Table 2. Chi-squaretest of association between worker type, perceived stress, likely generalized anxiety disorder, and likely major depressive disorder.

Psychological symptom Health care worker, n (%) Other worker, n (%) P vaue Effect size (¢)
Perceived stress (moderate or high stress?) 1079 (81.7) 3149 (85.6) <.001 0.05
Likely generalized anxiety disorder® 461 (38.1) 1600 (47.7) <.001 0.09
Likely major depressive disorder® 401 (32.1) 1490 (43.6) <.001 0.10

3\ oderate or high stress was defined as a Perceived Stress Scale score =14,

bLikely generalized anxiety disorder was defined as a Generalized Anxiety Disorder Scale score =10.
CLikely major depressive disorder was defined as a Patient Health Questionnaire score 10.

Logistic Regression

To assess the impact of “worker type” on moderate or high
stress, likely GAD, and likely MDD while controlling for
demographic characteristics and isol ation status, we entered all
seven characteristicsin Table 1 and “worker type” into alogistic
regression model.

For moderate or high stress, the full model containing all eight
predictorswassignificant (X*[df=20, N=4874]=235.25, P<.001),
suggesting the model was able to distinguish between
respondents who reported moderate or high stress and those
who did not. Themodel explained between 4.7% (Cox and Snell

R%) and 8.2% (Nagelkerke R?) of the variance and correctly
classified 84.7% of all cases. Controlling for al demographic
characteristicsand i solation status, health care worker type made
a unique statistical contribution (Wald=8.44, P<.01) to the
likelihood that a respondent presented with moderate or high
stress. Other workers were 1.3 times more likely to report
moderate or high stress during the COVID-19 pandemic
compared to health care workerswhen all demographic variables
and isolation status were controlled for (OR 1.30, 95% ClI
1.10-1.55).

For likely GAD, the full model containing al eight predictor
variableswas significant (X2[df:20, N=4454]=364.75, P<.001),
meaning the model was able to distinguish between respondents
who had likely GAD and those who likely did not have GAD.

The model explained between 7.9% (Cox and Snell R?) and

10.5% (Nagelkerke R?) of the variance and correctly classified
62.5% of al cases. Controlling for al demographic
characteristics and i solation status, health care worker type made
a unique statistical contribution (Wald=21.62, P<.001) to the
likelihood of respondents meeting the cutoff threshold for likely
GAD. Other workers were 1.4 times more likely to meet the
cutoff threshold for likely GAD during the COVID-19 pandemic
compared to health care workerswhen all demographic variables
and isolation status were controlled for (OR 1.40, 95% CI
1.22-1.62).

For likely MDD, the full model containing all eight predictors
was significant (X?[df=20, N=4 535]=341.33, P<.001), implying
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the model was able to distinguish between respondents who
had likely MDD and those who likely did not have MDD. The

model explained between 7.3% (Cox and Snell R?) and 9.8%

(Nagelkerke R?) of the variance and correctly classified 63.9%
of all cases. Controlling for al demographic characteristicsand
isolation status, health care worker type made a unique statistical
contribution (Wald=27.79, P<.001) to the likelihood that
respondents presented with likely MDD. Other workers were
1.5 times more likely to meet the cutoff threshold for likely
MDD during the COVID-19 pandemic compared to health care
workers when all demographic variables and isolation status
were controlled for (OR 1.47, 95% CI 1.30-1.71).

As shown in Table 3, there were statistically significant
associations between worker type and the tendency to worry
about dirt, germs, and viruses and the tendency to wash hands
repeatedly or in a special way due to fears of contamination.
Post hoc analysis using adjusted residuals demonstrated that
health care workerswere significantly lesslikely to worry about
dirt, germs, and viruses since the start of the COVID-19
pandemic compared to other workers (53.9% versus 62.5%,
respectively; z=5.3, P<.001). Conversely, the proportion of
health care workers who were worried about dirt, germs, and
viruses before the COV1D-19 pandemic was significantly higher
than other workers (28.2% versus 22.1%, respectively; z=4.3,
P<.001). Though the proportion of health care workersreporting
compulsive hand washing due to fears of contamination after
the COVID-19 pandemic began was lower than the proportion
of other workers reporting the same (46.1% versus 57.6%,
respectively; z=7.0, P<.001), a significantly higher proportion
of health care workers engaged in compulsive hand washing
before the pandemic dueto fears of contamination (35.3% versus
29.3%, respectively; z=3.9, P<.001). In sum, the self-reported
preval ence of obsessive-compulsive symptoms (ie, pre-existing
worry and compulsive handwashing behavior) was higher in
health care workers than in other workers, while the
self-reported prevalence of worry about hand contamination
and compulsive hand washing after the COVID-19 pandemic
began was higher in other workers compared to health care
workers.
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Table 3. Chi-square test of association between worker type and manifestation of obsessive-compulsive symptoms.

Clinical variable Hedlth care workers, n (%) Other workers, n (%) Pvaue  Effect size(q)
Worried about dirt, germs, and viruses <.001 0.08

Only since the COVID-19 pandemic 663 (53.9) 2137 (62.5) N/AZ N/A

Before and during the COVID-19 pandemic 347 (28.2) 756 (22.1) N/A N/A

Never 220 (17.9) 525 (15.4) N/A N/A
Wash hands repeatedly or in a special way due to fears of contamination with dirt, germs, and viruses <.001 0.11

Only since the COVID-19 pandemic 566 (46.1) 1969 (57.6) N/A N/A

Before and during the COVID-19 pandemic 433 (35.3) 1002 (29.3) N/A N/A

Never 229 (18.6) 447 (13.2) N/A N/A

3N/A: not applicable.

Discussion

Overview

This is the first large-sample, cross-sectional Canadian study
to examine the self-reported prevalence of stress, anxiety,
depression, and obsessive-compulsive symptoms by worker
type during the COV1D-19 pandemic. We used an online survey
to gather self-reported symptoms of stress, anxiety, depression,
and obsessive-compulsive behaviors in support-seeking
individuals subscribing to the Text4Hope daily SMS text
messaging support program. Text4Hope sent once-daily
supportive text messages to provide Alberta residents with
advice and encouragement to devel op coping skillsand optimize
resiliency during the COVID-19 pandemic.

Principal Results

Our study sample comprised support-seeking individual s who
subscribed to Text4Hope and had self-reported elevated
symptomatology. The proportion of employed respondent
subscribers (n=3721, 72.2%) was comparable to the 2017
Alberta employment rate (66.7%), the full-time employment
ratefor females (73.3%), and the proportion of female Albertans
employed in the health care/social assistance sector, particularly
in the >45 years age cohort (79.5%) [68]. Respondent
demographics were comparable to only some Alberta resident
worker characteristics (ethnicity, housing status) and Alberta
health care worker characteristics (age, ethnicity, gender,
education, and housing status) [69,70].

Health care worker demographic characteristics were
comparable to surveyed health care worker characteristics in
other international jurisdictions during the COVID-19 pandemic
[11,12,18,24].

We found that the overall self-reported 6-week prevalence of
moderate or high stress, likely GAD, and likely MDD symptoms
were higher than baseline [51] during the early COVID-19
outbreak phase and were statistically significantly higher in
other workers than in health care workers.

The prevalence of pre-COVID-19 worry and compulsive
handwashing behavior was higher in health care workers than
in other workers, while worry and compulsive handwashing
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behavior after the COVID-19 pandemic began was significantly
higher in other workers than in health care workers.

Limitations
Our study has several important limitations. The prevalence of
self-reported stress, anxiety, depression, and

obsessive-compulsive symptoms was assessed in health care
workers and other workers who voluntarily sought support by
subscribing to Text4Hope. Despite demographic similarities,
voluntary subscribers seeking support may differ significantly
from the nonsubscribing employed or genera employed
population of Alberta, thereby influencing self-reported
symptom prevalence rates. In addition, an overall elevated
symptomatology, while higher than that of the general
population, would be expected given that survey respondents
were a sample of mental health support-seeking subscribers.
Not all respondents answered every survey question, resulting
in missing datafor multiple variables and reduced sample sizes,
thereby potentially reducing the generalizability of thefindings.

Given both the dearth of comparative evidence on mental health
burden in workers and the limitations of our study design, we
were unable to explore subtle dynamics related to subtypes of
health care workers and other workers (eg, frontline versus
nonfrontline, high-risk occupations in the “other” category).
Similarly, we were unable to further refine our understanding
of other pandemic dynamics that likely occurred during the
study period, such as fluctuating employment status, disease
exposure risk, and worker access to and use of personal
protective equipment. This study is limited by its inability to
address these factors, which nonethel ess ought to be considered
in comparisons with other, related literature.

There are several limitations related to the use of screening
tools. Logistics, sample size, cost, resources, and time factors
precluded the use of diagnostic interviews; our use of screening
scales estimated self-reported symptom burden and was not
intended to yield mental health diagnoses. However, ascreening
tool is appropriate in the context of capturing data quickly at a
general population level and was thus the tool indicated for use
in the current study.

In addition, it should be noted that it is unclear the extent to
which the BOCS screening tool isvalid for, and can differentiate
the range of adaptive-to-obsessive-compulsive behaviorsduring
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apandemic. For example, consistent and repeated handwashing
has been emphasized as an important means of avoiding
COVID-19 transmission.

Finally, we assessed self-reported symptoms during an early
pandemic phase. It is possible that the timing of these
measurements (and/or other contextual featuresthat we did not
study) were maligned with studies measuring the same outcomes
during different pandemic phases and could bias the
interpretation of our findings.

Comparison With Prior Work

Several studies of health care worker mental health during the
COVID-19 pandemic revealed higher stress [11-13,18,26,29],
anxiety [18,24,29], depressive [11,12,18,24], and
obsessive-compulsive [11] symptoms; these results align well
with our 6-week prevalence findings. These studies also found
that heightened stress, anxiety, and depressive symptoms were
consistently more pronounced in females, and in those with
increased exposure to afflicted individuals (eg, frontline health
care workers, close proximity to higher intensity outbreak
conditions). Although our 6-week preval ence findings matched
thisoverall increasein health care worker mental health burden
during an outbreak, higher levels of stress, anxiety, and
depressive symptoms were also reported by other workers in
our study.

Based on existing evidence, there may be severa plausible
explanations for our findings, although their interpretation
should be approached with caution, given the lack of published
studies directly comparing mental health symptoms by worker
type, particularly during COVID-19.

There are many possible factors contributing to mental health
concerns among the general public during times of societal
unrest, as documented during previous infectious disease
outbreaks[32,38-42], emergencies, disasters[15-17,19,44,62],
and the current pandemic [18,38,71]. Within the Alberta context,
several of these factors (eg, high unemployment [69], job
uncertainty, strict confinement, and mitigation measures, as
well as pre-existing, unaddressed mental health concernsarising
in part from economic downturn and natural disasters
[51,62,72]) or other contextual factors may be contributing to
the increased mental health symptomsin other workers. These
factors may be more prevalent in other workers who actively
sought support by subscribing to Text4Hope, contributing to a
higher symptom burden in thisworker group. Current trendsin
Albertaalign with thishypothesis: arecent Mental Health Index
survey of 3000 Canadians [73] showed Alberta residents
experienced the highest national month-over-month declinein
Mental Health Index scores. Decreases were observed in al
Index subscores (including risk measuresfor anxiety, depression,
work productivity, optimism, and isolation, in decreasing order
of magnitude), with greater declines among the unemployed,
females, and younger individuals. Albertans had the second
highest reported Mental Stress Change Score across Canada
[73]. Nonetheless, our observation of elevated symptomatology
overal might be anticipated given that respondents were a
sample of mental health support-seeking Text4Hope subscribers.
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Alternatively, it is also possible that the health care workers
seeking support in our study sample were protected from mental
health harms due to the influence of other documented but
unassessed modifiers such as the following: ready access to
relevant knowledge, training, protocols, timely information,
personal protective equipment, and a support network of peers
experiencing similar stress, aswell as coordinated efforts, clear
communication, and other occupational and/or socia supports
[12,13,41,53,55,74]. Past research shows the presence of these
and other precautionary measures may help health careworkers
feel a heightened sense of certainty or control over their
situation. Perhaps support-seeking health care worker
respondents’ pre-existing knowledge and training served to
reinforce their roles and practice, provided comfort and
enhanced resiliency, and helped mitigate the negative effects
of the pandemic as well as subsequent confinement and
mitigation strategies [12,13,35,38,39,41,45,55].

Such a resilience hypothesis in health care workers would
contrast with recent COVID-19—elated studies by Lai and
colleagues [18] and Huang and colleagues [24], which
demonstrated an increased risk of negative mental health
sequelae in females [11-14,18,27,29], nurses
[11,12,14,18,27,29], frontline staff, and those with closer
proximity to higher intensity outbreak working conditions
[11,12,14,18,23,25,26,55]. Similar findings from past outbreaks
also implicated concerns about health of self and family, disease
spread, adequate supplies/resources, an influx of suspected
cases, occupational changes, pre-existing chronic disease,
isolation, and feelings about isolation and vulnerability as key
negative contributing factors [18,38,41,75]. Zhang and
colleagues’ recent survey comparing medical and nonmedical
health care worker mental health symptoms in China
post—COV 1D-19 showed higher prevalence and total scoresfor
insomnia, anxiety (GAD-2), depression (PHQ-2), somatization,
and obsessive-compulsive (Symptom Checklist 90-Revised)
symptoms in health care workers [11]. Similar findings for
anxiety occurred in a mixed sample survey undertaken during
the COVID-19 pandemic [13]. Additionally, aquasi-comparator
study of mental health concerns in frontline workers and
administrative health care workersfound frontline workerswere
1.4 times more likely to feel fear and 2 times more likely to
suffer anxiety and depression than their administrative (ie,
nonfrontline, low-risk exposure) counterparts (despite lower
relative exposure, both worker groups were health care sector
employed, making clear comparisons difficult) [11,13,28].
Lastly, the most relevant large post—-COVID-19 pandemic
web-based survey by Huang and Zhao [24] failed to find any
statistically significant differences between health care and other
workers' prevalence of anxiety or depressive symptoms, and
only a higher prevalence of deep disruptions in health care
workers.

Clearly, largelongitudinal studiesthat specifically comparethe
symptoms, risk exposure [18], and other contextual correlates
(eg, pre-existing knowledge of disease and disease transmission,
outbreak phase, and geographic proximity to high risk situations)
of health care workers and other workers are needed. Ongoing
evidence syntheses would a so help to clarify and explain these
apparent discrepancies in the future.
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Our self-reported 6-week prevalence rates for likely GAD
(47.0%) and likely MDD (44.0%) were dightly higher and lower
than symptom estimatesreported by L ai et al [18] (44.6% GAD,
50.4% MDD), even considering the authors' use of a dightly
lower GAD-7 cutoff score (7). Our prevalence estimates for
likely MDD (44.0%) were aso higher than the estimates of
moderate or severe depression symptoms reported by Kang et
al (28.6%) [27] and Huang and Zhao (20.1%) [24] in the
postpandemic period. Although these findings may reflect true
mental health burden differences, it is possible that the timing
of symptom measurement during a pandemic influences
symptom severity, particularly if the implementation of
confinement and mitigation measures varies aswidely asduring
the COVID-19 pandemic [5]. This study captured 6-week
prevalence in an early pandemic phase, whereas Lai et al
measured the same burden during the pandemic. Kang and
colleagues and Huang and Zhao both measured health care
worker symptomsin the postpandemic phase. It isalso possible
that jurisdictions most rapidly affected by the pandemic have
less knowledge, less time to prepare and assess/address risk,
and possess fewer supplies and resources, and thus may report
higher mental health concerns[12,13]. Furthermore, despite the
elevated psychopathol ogy we observed, we note that respondents
were a sample of mental health support-seeking Text4Hope
subscribers and our findings should be considered in light of
this context.

In our study, the prevalence of worry about dirt, germs, and
viruses and compulsive handwashing behavior since the
COVID-19 pandemic began was significantly higher in other
workers than in health care workers. This finding is aligned
with a population-based study by Wang et al [15] early in the
COVID-19 pandemic, in which members of the general public
reported newly adopting handwashing after touching
contaminated objects (66.6%), washing their hands with soap
(56.5%), and always washing their hands after coughing,
sneezing, or rubbing their nose (41.0%). These authors found
that handwashing behavior was linked to lower mental health
symptom scores, suggesting they had a protective effect during
the early stages of the pandemic [15]. This finding aligns with
our observation of lower reported worry in other workers before
and during the COVID-19 pandemic, and their subsequent
adoption of compulsive handwashing behavior since the onset
of the COVID-19 pandemic.

With respect to health care workers obsessive-compulsive
symptoms, it isunclear the extent to which professional training;
heightened attention to dirt, germs, and viruses,; handwashing
behavior, and disease transmission could appear maladaptive
when assessed with the BOCS tool during a pandemic. Using
adifferent validated scale, Zhang and colleagues [11] recently
observed higher measures of obsessive-compulsive symptoms
after the peak of the COVID-19 pandemic in frontline health
care workers, which aligns with our finding of higher health
care worker worry and handwashing due to fears of
contamination before and during the pandemic. The BOCStool
was validated for use in adult psychiatric outpatients, not
specifically for pandemics, nor for profession-specific groups,
and therefore we advise caution in the interpretation of these
findings. Certainly, the negative impacts of pervasive

http://mental.jmir.org/2020/9/e22408/

Mrklas et al

multimodal mediaand recurring widespread handwashing advice
during COVID-19 are well documented [76] and particularly
problematic for those with pre-existing obsessive-compulsive
behaviors[77]. Further study is heeded to understand how worry
of contamination and compulsive handwashing behavior relate
to worker type and timing of symptom assessment during
outbreak phases. Future research is also needed to understand
the extent to which worry and handwashing due to fears of
contamination are adaptive during a pandemic, when assessed
with validated scales.

Conclusions

Demographic and clinical correlate data pertaining to mental
health needs were successfully collected through Text4Hope
and provided insight on the state of mental health concernsin
health care workers and other workers.

Overdll, our study findings mirrored much of the emerging
literature documenting increased stress, anxiety, and depression
symptoms arising during the current COV1D-19 pandemic, and
during previous infectious disease outbreaks. However, as
compared to the literature and given our stated limitations,
discrepant findings may be a function of measurement timing
during a particular outbreak phase (early, interim, post),
attributable to pre-existing context, and/or may be related to
our study population, which was comprised of support-seeking
individuals. A health care worker resilience hypothesis (eg, that
health care workers are protected by knowledge, resources,
supplies, messaging, and heightened certainty and control over
workload [12,18]) is not well supported by our findings, nor
the bulk of the existing and emergent COVID-19 pandemic
literature pertaining to mental health concerns in this group.
Furthermore, we notethat the array of documented mental health
risk factors, combined with higher proportions of females
working in health care, community, caregiving, and domestic
roles, seemsto indicate an increased mental health vulnerability
for females during COVID-19.

We observed support-seeking health care workers report
significantly higher worry about contamination and compulsive
handwashing symptoms prior to the onset of the COVID-19
pandemic and a higher proportion of other workers reporting
these symptoms only since the onset of the pandemic. However,
both of these findings should be interpreted with caution given
it is unclear the extent to which validated scales accurately
differentiate adaptive and maladaptive symptoms associated
with worry about contamination and handwashing behavior in
health careworkers, or accurately differentiate symptomsduring
pandemic periods.

These findings add to our understanding of mental health needs
during the COVID-19 pandemic; however, further research is
required to understand and confirm in more detail the potential
effects of agiven outbreak phase on the measurement of mental
health burden, the role of context, and the extent to which
validated tools have utility in health care workers and in
different worker groups during pandemics. The findings also
underline the importance of anticipating and mitigating mental
health needs as an integrated part of planning and
confinement/mitigation strategy implementation [50,55,78-82]
and highlight the ease with which current mental health needs
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can be safely assessed using a self-subscribing SMS text  possible that the mental health effects we observed could be
messaging platform. This study took place in a nation where further amplified, particularly for females, in nations where
the health care systemis publicly funded, reasonably accessible  these circumstances are not the norm.

to most residents, and operationaly sound; however, it is
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Text4Hope: Alberta Health Services Text for Hope program
WHO: World Health Organization
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